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Traditional Fourier transforms describe the frequency components in a signal averaged
over all time. The most important and informative aspects of signals like speech and
music, however, is how these frequency components evolve over time. In this chapter we
discuss short-time Fourier transforms, which enable us to characterize signals with time-
varying frequency components.

3.1 Introduction

While frequency-domain representations such as the DTFT and the DFT are useful, they
both are obtained by summing the time function x[n] from �1 to1. This means that
the DTFT and DFT describe frequency components in the signal averaged over all time.
Interesting signals like music and speech are characterized the ways in which frequency
components change over time. (These components could represent objects such as the
phonemes that constitute a spoken word or the individual notes that constitute a musical
composition.) These observations motivated the development of the short-time Fourier
transform (STFT).1

3.2 Computing the short-time Fourier transform

The STFT considers only a short-duration segment of a longer signal and computes its
Fourier transform. Typically this is accomplished by multiplying a longer time function
x[n] by a window function w[n] that is brief in duration. Two commonly-used finite-
duration windows are the rectangular window, which essentially extracts only the desired
short sequence without further modification, and the Hamming window, which applies a
taper to the ends to improve the representation in the frequency domain. If the continu-

1Most of these discussions follow the treatment of the material in the books on speech signal processing
by Rabiner and Schafer (1978, 2010).
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36 3.2. Computing the short-time Fourier transform

ous frequency variable ! is used (as in the DTFT), the STFT can be described as

X[n,!) =
1X

m=�1
w[n�m]x[m]e�j!m (3.1)

In principle, the window could be either finite or infinite in duration, and in the latter
case exponential windows are popular. The delimiters in X[n,!) are unconventional, of
course, and this usage is intended to highlight the fact that the frame index n is discrete
while the frequency variable ! is continuous.

In practice, it is common to evaluate the STFT at only a finite set of equally-spaced points
along the frequency axis, just as the DFT is frequently used instead of the DTFT in con-
ventional applications of digital signal processing. We will use the variable N to spec-
ify the number of discrete frequency channels used in the STFT, and the variable Nw
to specify the length of the window function w[n] when it is finite in duration. Using
these notational conventions, the frequencies over which the STFT is evaluated become
!k = 2⇡k/N . With a finite-duration window with nonzero values of n from 0 to Nw � 1,
the STFT equation becomes

X[n,k] =
nX

m=n�(Nw�1)
w[n�m]x[m]e�j!km =

nX

m=n�(Nw�1)
w[n�m]x[m]e�j2⇡mk/N (3.2)

Note that X[n,k] is a function of both time and frequency and now both the time and
frequency variables are discrete. The variable n denotes the location of the analysis win-
dow along the time axis, and the segment of time delimited by the window is frequently
referred to as the analysis frame. The variable k is a frequency index, and is sometimes
referred to as a frequency bin. We can think of the STFT as representing the DFT of the
finite-duration time function x[m]w[n �m]. Here the variable m is a “dummy” time ar-
gument and the variable n identifies the location of the short segment of the original
time function as it is extracted using the window w[n�m], which moves along the m-axis
according to the value of n.

3.2.1 Impact of window size and shape

Let us begin by turning our attention to the impact of the window shape and duration
on the nature of the STFT. We can formalize the interaction between the original time
function, the window size and shape, and the resulting STFT as follows. Considering
first the continuous-frequency version of the STFT, recall that X[n,!) is the DTFT of the
input function x[n] multiplied by the window function. The Fourier transform ofw[n�m]
is

w[n�m],
1X

m=�1
w[n�m]e�j!m (3.3)

Letting l = n�m and m = n� l we obtain

w[n�m],
1X

l=�1
w[l]e�j!(n�l) = e�j!nW (e�j!) (3.4)

Hence,

w[n�m]x[m], 1
2⇡

(W (e�j!)e�j!n)~X(ej!) (3.5)
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Figure 3.1: Impact of window duration on the STFT. A spectrogram of a brief utterance
is shown, using Hamming windows of duration 10 ms (upper panel) and 50 ms (lower
panel).

where the symbol ~ indicates circular convolution.

In other words, the STFT can also be thought of as the circular convolution in frequency
of the Fourier transform of the original input signal with the Fourier transform of the
window function time reversed and shifted. Because briefer functions in time produce
broader Fourier transforms in frequency, the use of a brief analysis window w[n] will
give us good temporal resolution at the expense of a lot of blurring in frequency, while
a broader temporal window will provide sharp spectral resolution at the expense of re-
duced temporal resolution. This applies to the discrete-frequency implementation of the
STFT as well.

The tradeo↵ between temporal and spectral resolution is illustrated in Fig. 3.1. Figure
3.1 shows two examples of a spectrogram of a brief utterance (“Welcome to DSP-I”) spo-
ken by the author. The horizontal axis represents time while the vertical axis represents
frequency. For now it is su�cient to note that the speech waveform can be modeled by
a filtered pulse train called glottal pulses, which are generated by the vocal chords with
time-varying fundamental frequency. The glottal pulses are input to an acoustic filter
with time-varying frequency response that is shaped by the configuration of the throat,
tongue, and lips, etc. (It should also be noted that some phonemes such as /s/ , /f/,
and /th/ are produced by exciting the acoustic filter with broadband noise instead of the
quasi-periodic glottal pulses.) As the colors in the display go from blue to green to yel-
low to orange to red for a particular spectro-temporal element, the power of the signal
becomes greater for that frequency and time. In fact, the desire to analyze, display, in-
terpret, and manipulate the time-varying characteristics of speech and music in a useful
fashion has been the prime motivation toward the development of the mathematics that
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are the basis for the STFT.

In the example of Fig. 3.1, we can observe that the /c/ sound in “welcome” occurs just af-
ter 0.2 seconds and the /s/ in “DSP” occurs at about 0.65 seconds. The window functions
used in the figure are Hamming windows of duration 10 ms (upper panel) and 40 ms
(lower panel). The fundamental frequency of the vocal tract pulses varies, but it is about
100 Hz, and the corresponding period is about 10 ms. The windows are overlapped by
50 percent for reasons to be discussed below. The image in the upper panel appears to
show vertical bars, which occur because the window duration is comparable to the 10-ms
period of the glottal pulses, so some of the so-called analysis frames occur at the time of
the glottal pulses and some of them occur between them. In contrast, horizontal bars are
seen in the lower panel of Fig. 3.1, which is computed using windows of duration 50
ms. In this case, the window duration is long enough so that the window smears over
successive glottal pulses, but the frequency resolution is now su�ciently fine that the
horizontal bars appear at analysis frequencies that are multiples of the fundamental fre-
quency, which is about 100 Hz. It can be seen that the separation of the vertical bars in the
upper panel of Fig. 3.1 is approximately .01 seconds and the separation of the horizontal
bars in the lower panel is approximately 100 Hz.

In practice, the duration of the analysis window is set according to the needs of the ap-
plication. For example, the window duration is typically between 20 and 35 ms for auto-
matic speech recognition, but longer than that (75-120 ms) for speaker identification.

3.2.2 Inversion of the STFT

As we have stated, we can think of the STFT as the Fourier transform of the windowed
time function:

x[m]w[n�m], X[n,!) so (3.6)

w[n�m]x[m] =
1
2⇡

Z ⇡

�⇡
X[n,!)ej!md! (3.7)

For n =m we can write

x[n]w[0] =
1
2⇡

Z ⇡

�⇡
X[n,!)ej!nd! (3.8)

or, solving for x[n],

x[n] =
1

2⇡w[0]

Z ⇡

�⇡
X[n,!)ej!nd! (3.9)

Hence the only absolute constraint for being able to recover x[n] from X[n,!) is that
w[0] , 0.

3.3 Alternate interpretations of the STFT operation

Although so far we have talked about the STFT simply as being the DTFT or DFT of
a time function after it is multiplied by a sliding window in time, there are two other
mathematically-equivalent ways of formulating the STFT. We discuss and compare the
three implementations of the STFT in this section. We will use the DFT-based formulation
of the STFT in this section because it is this formulation that is most commonly used in
practice.
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3.3.1 Fourier transform interpretation of the STFT

COMPUTE
DFT 

x[m]

w[n � m]

X[n, k]

Figure 3.2: The Fourier transform implementation of the STFT.

As discussed above, the most straightforward way of thinking about the calculation of
the STFT is as a multiplication of the time function x[m] by a finite- or infinite-duration
window function w[n�m], followed by the computation of the Fourier transform of their
product:

X[n,k] =
nX

m=n�(Nw�1)
(x[m]w[n�m])e�j2⇡mk/N =

nX

m=n�(Nw�1)
(x[m]w[n�m])e�j!km (3.10)

In the expression above, which assumes a finite-duration window of length Nw, the vari-
able n indicates the position of the window, which designates the location of the “analysis
frame.” The variable k refers to the frequency bin in question. This is referred to as the
Fourier transform implementation of the STFT.

3.3.2 Lowpass filter interpretation of the STFT

x[n]

e�j�kn

X[n, k]

Figure 3.3: The lowpass filter implementation of the STFT.

We can rearrange the terms of the STFT equation slightly to produce

X[n,k] =
nX

m=n�(Nw�1)
w[n�m]x[m]e�j!km =

nX

m=n�(Nw�1)
w[n�m](x[m]e�j!km) (3.11)

This corresponds to multiplying the signal x[n] by the complex exponential function
e�j2⇡nk/N = e�j!kn and passing the product through a filter with unit sample response
w[n]. This implementation of the STFT, which is referred to as the lowpass filter implemen-
tation, is depicted in the Fig 3.3 above.
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Multiplying x[n] by e�j!kn shifts the spectrum to the left by !k , so that the components
that were originally at frequency !k now lie at frequency 0. Because the unit sample re-
sponses of typical windows are lowpass in nature, the STFT X[n,k] reflects the smoothed
frequency content of the original function x[n] at frequency !k as it evolves over time
(represented by the variable n). As noted above, the lowpass filter implementation is
mathematically equivalent to the Fourier transform implementation of the STFT X[n,k].

3.3.3 Bandpass filter interpretation of the STFT

x[n]
X[n, k]

e�j�kn

w[n]ej�kn

Figure 3.4: The bandpass filter implementation of the STFT.

A third mathematically-equivalent interpretation can be obtained by a simple manipula-
tion of the STFT expression:

X[n,k] =
nX

m=n�(Nw�1)
w[n�m]x[m]e�j!km =

0
BBBBBB@

nX

m=n�(Nw�1)

⇣
w[n�m]ej!k(n�m)

⌘
x[m]

1
CCCCCCAe
�j!kn

(3.12)
This implies that the input signal is passed through a bandpass filter consisting of the
original lowpass window filter, frequency shifted so that it now passes frequency compo-
nents centered around frequency !k . The spectrum of the output is then translated to the
left so that the components of X[n,k] that were originally at frequency !k are ultimately
centered around frequency zero. This interpretation is shown in the Fig. 3.4 above and is
referred to as the bandpass filter implementation.

Keep in mind that all three interpretations of the STFT are mathematically equivalent
and that they all characterize X[n,k] as representing the smoothed frequency content of
the original function x[n] at !k , evolving over time.

3.3.4 Implementations of the STFT using real time functions and impulse
responses

The original lowpass and bandpass filter implementations assumemultiplication by com-
plex exponentials, and in the bandpass-filter implementation the filters have complex
unit sample responses. For example, the lowpass filter implementation described in Eq.
(3.11) above can be illustrated as
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w[n]
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e-j0n
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Figure 3.5: The lowpass filter STFT implementation on a channel-by-channel basis.

Each channel in Fig. 3.5 can be written as

X[n,k] = w[n] ⇤
⇣
x[n]e�j!kn

⌘
= w[n] ⇤ (x[n]cos(!kn))� jw[n] ⇤ (x[n]sin(!kn)) (3.13)

which we can rewrite as
X[n,k] = Xr [n,k]� jXi [n,k] (3.14)

Note that the functions Xr [n,k] and Xi [n,k] are both real. This system is illustrated in Fig.
3.6

w[n]

w[n]

x[n]

cos(ωkn)

Xr[n,k]

sin(ωkn)

Xi[n,k]

Figure 3.6: Single channel of the lowpass STFT implementation using real sample re-
sponses.

The corresponding bandpass filter implementation is a bit more algebraically involved,
but can be obtained using similar principles, as is seen in Fig. 3.7.
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w[n]cos(ωkn)

w[n]sin(ωkn)

x[n]

cos(ωkn)

sin(ωkn)

cos(ωkn)

X̂r[n, k]

X̂i[n, k]

Xr[n, k]

Xi[n, k]

Figure 3.7: Single channel of the bandpass STFT implementation using real sample re-
sponses.

Note that the functions X̂r [n,k] and X̂i [n,k] (immediately before the cosine multiplica-
tions) have magnitudes that are equal to the final outputs Xr [n,k] and Xi [n,k]. If we
are only interested in computing the short-time magnitude spectrum (which is frequently
the case), we can eliminate all the computation after the filter outputs, which causes the
bandpass implementation to be more computationally e�cient than the lowpass imple-
mentation because the multiplications are folded into the filtering.

3.4 Downsampling the STFT
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X[m, k]

<latexit sha1_base64="rKbhHA4C5Ri22UV7FtuRvu4ISzk=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoPgQcKuBNRbwIvHCOYByRJmJ7PJmHksM7NCWPIPXjwo4tX/8ebfOEn2oIkFDUVVN91dUcKZsb7/7RXW1jc2t4rbpZ3dvf2D8uFRy6hUE9okiivdibChnEnatMxy2kk0xSLitB2Nb2d++4lqw5R8sJOEhgIPJYsZwdZJrU5XXIzDfrniV/050CoJclKBHI1++as3UCQVVFrCsTHdwE9smGFtGeF0WuqlhiaYjPGQdh2VWFATZvNrp+jMKQMUK+1KWjRXf09kWBgzEZHrFNiOzLI3E//zuqmNr8OMySS1VJLFojjlyCo0ex0NmKbE8okjmGjmbkVkhDUm1gVUciEEyy+vktZlNahVb+5rlbqfx1GEEziFcwjgCupwBw1oAoFHeIZXePOU9+K9ex+L1oKXzxzDH3ifPxMRjsQ=</latexit>

X[m, N � 1]

<latexit sha1_base64="b0yQ5MYuPCiAdKVR4mxlcfY8VP8=">AAAB73icbVBNSwMxEJ2tX7V+VT16CRbBg5ZdKai3ghdPUsF+wHYp2TTbhibZNckKZemf8OJBEa/+HW/+G9N2D9r6YODx3gwz88KEM21c99sprKyurW8UN0tb2zu7e+X9g5aOU0Vok8Q8Vp0Qa8qZpE3DDKedRFEsQk7b4ehm6refqNIslg9mnNBA4IFkESPYWKnT8cXZ3bkX9MoVt+rOgJaJl5MK5Gj0yl/dfkxSQaUhHGvte25iggwrwwink1I31TTBZIQH1LdUYkF1kM3unaATq/RRFCtb0qCZ+nsiw0LrsQhtp8BmqBe9qfif56cmugoyJpPUUEnmi6KUIxOj6fOozxQlho8twUQxeysiQ6wwMTaikg3BW3x5mbQuql6ten1fq9TdPI4iHMExnIIHl1CHW2hAEwhweIZXeHMenRfn3fmYtxacfOYQ/sD5/AHDFY8Z</latexit>

Y [m, 1]

<latexit sha1_base64="th6xJp37z+xIFAVssxQZ7gh7dCs=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBA8SNiVgHoLePEYwTwkWcLsZDYZM49lZlYIS/7BiwdFvPo/3vwbJ8keNLGgoajqprsrSjgz1ve/vZXVtfWNzcJWcXtnd2+/dHDYNCrVhDaI4kq3I2woZ5I2LLOcthNNsYg4bUWjm6nfeqLaMCXv7TihocADyWJGsHVS86EjzoOwVyr7FX8GtEyCnJQhR71X+ur2FUkFlZZwbEwn8BMbZlhbRjidFLupoQkmIzygHUclFtSE2ezaCTp1Sh/FSruSFs3U3xMZFsaMReQ6BbZDs+hNxf+8TmrjqzBjMkktlWS+KE45sgpNX0d9pimxfOwIJpq5WxEZYo2JdQEVXQjB4svLpHlRCaqV67tquebncRTgGE7gDAK4hBrcQh0aQOARnuEV3jzlvXjv3se8dcXLZ47gD7zPH7xpjos=</latexit>

Y [m, 2]

<latexit sha1_base64="248870BSDfpc6HArNOLuaSrsnjk=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBg5TdUlBvBS8eK9gP2S4lm2bb2GyyJFmhLP0PXjwo4tX/481/Y9ruQVsfDDzem2FmXphwpo3rfjuFtfWNza3idmlnd2//oHx41NYyVYS2iORSdUOsKWeCtgwznHYTRXEcctoJxzczv/NElWZS3JtJQoMYDwWLGMHGSu0HP76oBf1yxa26c6BV4uWkAjma/fJXbyBJGlNhCMda+56bmCDDyjDC6bTUSzVNMBnjIfUtFTimOsjm107RmVUGKJLKljBorv6eyHCs9SQObWeMzUgvezPxP89PTXQVZEwkqaGCLBZFKUdGotnraMAUJYZPLMFEMXsrIiOsMDE2oJINwVt+eZW0a1WvXr2+q1cabh5HEU7gFM7Bg0towC00oQUEHuEZXuHNkc6L8+58LFoLTj5zDH/gfP4Ave6OjA==</latexit>

Y [m, 3]

<latexit sha1_base64="FHPdTXtNYw3G37+W4gmrtUTM4xc=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBg5RdLai3ghePFeyHbJeSTbNtbDZZkqxQlv4HLx4U8er/8ea/MW33oK0PBh7vzTAzL0w408Z1v53Cyura+kZxs7S1vbO7V94/aGmZKkKbRHKpOiHWlDNBm4YZTjuJojgOOW2Ho5up336iSjMp7s04oUGMB4JFjGBjpdaDH59dBL1yxa26M6Bl4uWkAjkavfJXty9JGlNhCMda+56bmCDDyjDC6aTUTTVNMBnhAfUtFTimOshm107QiVX6KJLKljBopv6eyHCs9TgObWeMzVAvelPxP89PTXQVZEwkqaGCzBdFKUdGounrqM8UJYaPLcFEMXsrIkOsMDE2oJINwVt8eZm0zqterXp9V6vU3TyOIhzBMZyCB5dQh1toQBMIPMIzvMKbI50X5935mLcWnHzmEP7A+fwBv3OOjQ==</latexit>

Y [m, k]

<latexit sha1_base64="o5TpN3/PYlrSWnSp54paOr6edG8=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBA8SNiVgHoLePEYwTwkWcLsZDYZM49lZlYIS/7BiwdFvPo/3vwbJ8keNLGgoajqprsrSjgz1ve/vZXVtfWNzcJWcXtnd2+/dHDYNCrVhDaI4kq3I2woZ5I2LLOcthNNsYg4bUWjm6nfeqLaMCXv7TihocADyWJGsHVS86Ejzkdhr1T2K/4MaJkEOSlDjnqv9NXtK5IKKi3h2JhO4Cc2zLC2jHA6KXZTQxNMRnhAO45KLKgJs9m1E3TqlD6KlXYlLZqpvycyLIwZi8h1CmyHZtGbiv95ndTGV2HGZJJaKsl8UZxyZBWavo76TFNi+dgRTDRztyIyxBoT6wIquhCCxZeXSfOiElQr13fVcs3P4yjAMZzAGQRwCTW4hTo0gMAjPMMrvHnKe/HevY9564qXzxzBH3ifPxSajsU=</latexit>

Y [m, N � 1]

<latexit sha1_base64="KpTzrHWgrhsQbAM6SlBoWVPa6x8=">AAAB73icbVBNSwMxEJ31s9avqkcvwSJ40LIrBfVW8OJJKtgP2S4lm2bb0CS7JlmhLP0TXjwo4tW/481/Y9ruQVsfDDzem2FmXphwpo3rfjtLyyura+uFjeLm1vbObmlvv6njVBHaIDGPVTvEmnImacMww2k7URSLkNNWOLye+K0nqjSL5b0ZJTQQuC9ZxAg2Vmo/+OL09swLuqWyW3GnQIvEy0kZctS7pa9OLyapoNIQjrX2PTcxQYaVYYTTcbGTappgMsR96lsqsaA6yKb3jtGxVXooipUtadBU/T2RYaH1SIS2U2Az0PPeRPzP81MTXQYZk0lqqCSzRVHKkYnR5HnUY4oSw0eWYKKYvRWRAVaYGBtR0Ybgzb+8SJrnFa9aubqrlmtuHkcBDuEITsCDC6jBDdShAQQ4PMMrvDmPzovz7nzMWpecfOYA/sD5/AHEoI8a</latexit>

Y [n, 1]

<latexit sha1_base64="z8SEqWE7GapD0sukwpmuiwky8Jc=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBg5RdKVRvBS8eK9gP2S4lm2bb2GyyJFmhLP0PXjwo4tX/481/Y9ruQVsfDDzem2FmXphwpo3rfjuFtfWNza3idmlnd2//oHx41NYyVYS2iORSdUOsKWeCtgwznHYTRXEcctoJxzczv/NElWZS3JtJQoMYDwWLGMHGSu0HX1x4Qb9ccavuHGiVeDmpQI5mv/zVG0iSxlQYwrHWvucmJsiwMoxwOi31Uk0TTMZ4SH1LBY6pDrL5tVN0ZpUBiqSyJQyaq78nMhxrPYlD2xljM9LL3kz8z/NTE10FGRNJaqggi0VRypGRaPY6GjBFieETSzBRzN6KyAgrTIwNqGRD8JZfXiXty6pXq17f1SoNN4+jCCdwCufgQR0acAtNaAGBR3iGV3hzpPPivDsfi9aCk88cwx84nz+98I6M</latexit>

Y [n, 2]

<latexit sha1_base64="zBkS/0cQsnSA8S8nzcpYAvhrLp4=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBg5TdUlBvBS8eK9gP2S4lm2bb2GyyJFmhLP0PXjwo4tX/481/Y9ruQVsfDDzem2FmXphwpo3rfjuFtfWNza3idmlnd2//oHx41NYyVYS2iORSdUOsKWeCtgwznHYTRXEcctoJxzczv/NElWZS3JtJQoMYDwWLGMHGSu0HX1zUgn654lbdOdAq8XJSgRzNfvmrN5AkjakwhGOtfc9NTJBhZRjhdFrqpZommIzxkPqWChxTHWTza6fozCoDFEllSxg0V39PZDjWehKHtjPGZqSXvZn4n+enJroKMiaS1FBBFouilCMj0ex1NGCKEsMnlmCimL0VkRFWmBgbUMmG4C2/vEratapXr17f1SsNN4+jCCdwCufgwSU04Baa0AICj/AMr/DmSOfFeXc+Fq0FJ585hj9wPn8Av3WOjQ==</latexit>

Y [n, 3]

<latexit sha1_base64="6KleA7gmktEllS5m9HNiPaUHj5k=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBg5RdLai3ghePFeyHbJeSTbNtbDZZkqxQlv4HLx4U8er/8ea/MW33oK0PBh7vzTAzL0w408Z1v53Cyura+kZxs7S1vbO7V94/aGmZKkKbRHKpOiHWlDNBm4YZTjuJojgOOW2Ho5up336iSjMp7s04oUGMB4JFjGBjpdaDL84ugl654lbdGdAy8XJSgRyNXvmr25ckjakwhGOtfc9NTJBhZRjhdFLqppommIzwgPqWChxTHWSzayfoxCp9FEllSxg0U39PZDjWehyHtjPGZqgXvan4n+enJroKMiaS1FBB5ouilCMj0fR11GeKEsPHlmCimL0VkSFWmBgbUMmG4C2+vExa51WvVr2+q1Xqbh5HEY7gGE7Bg0uowy00oAkEHuEZXuHNkc6L8+58zFsLTj5zCH/gfP4AwPqOjg==</latexit>

Y [n, k]

<latexit sha1_base64="iM058D/FZ7h5S96ArTkbWPEGECs=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBg5RdKVRvBS8eK9gP2S4lm2bb2GyyJFmhLP0PXjwo4tX/481/Y9ruQVsfDDzem2FmXphwpo3rfjuFtfWNza3idmlnd2//oHx41NYyVYS2iORSdUOsKWeCtgwznHYTRXEcctoJxzczv/NElWZS3JtJQoMYDwWLGMHGSu0HX1yMg3654lbdOdAq8XJSgRzNfvmrN5AkjakwhGOtfc9NTJBhZRjhdFrqpZommIzxkPqWChxTHWTza6fozCoDFEllSxg0V39PZDjWehKHtjPGZqSXvZn4n+enJroKMiaS1FBBFouilCMj0ex1NGCKEsMnlmCimL0VkRFWmBgbUMmG4C2/vEral1WvVr2+q1Uabh5HEU7gFM7Bgzo04Baa0AICj/AMr/DmSOfFeXc+Fq0FJ585hj9wPn8AFiGOxg==</latexit>

Y [n, N � 1]

<latexit sha1_base64="z2FfByDBFGmhrPf28mmsaXru3VU=">AAAB73icbVBNSwMxEJ31s9avqkcvwSJ40LIrBfVW8OJJKtgP2S4lm2bb0GyyJlmhLP0TXjwo4tW/481/Y9ruQVsfDDzem2FmXphwpo3rfjtLyyura+uFjeLm1vbObmlvv6llqghtEMmlaodYU84EbRhmOG0niuI45LQVDq8nfuuJKs2kuDejhAYx7gsWMYKNldoPvji9PfOCbqnsVtwp0CLxclKGHPVu6avTkySNqTCEY619z01MkGFlGOF0XOykmiaYDHGf+pYKHFMdZNN7x+jYKj0USWVLGDRVf09kONZ6FIe2M8ZmoOe9ifif56cmugwyJpLUUEFmi6KUIyPR5HnUY4oSw0eWYKKYvRWRAVaYGBtR0Ybgzb+8SJrnFa9aubqrlmtuHkcBDuEITsCDC6jBDdShAQQ4PMMrvDmPzovz7nzMWpecfOYA/sD5/AHGKY8b</latexit>

Fs

<latexit sha1_base64="ffL4L9h3qhOvW6XJ2m9Jc2Ws45Y=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkoN4KgnisaD+gDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GNzO//YRK81g+mkmCfkSHkoecUWOlh9u+7pcrbtWdg6wSLycVyNHol796g5ilEUrDBNW667mJ8TOqDGcCp6VeqjGhbEyH2LVU0gi1n81PnZIzqwxIGCtb0pC5+nsio5HWkyiwnRE1I73szcT/vG5qwis/4zJJDUq2WBSmgpiYzP4mA66QGTGxhDLF7a2EjaiizNh0SjYEb/nlVdK6qHq16vV9rVJ38ziKcAKncA4eXEId7qABTWAwhGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMiAo2q</latexit>

Fs

<latexit sha1_base64="ffL4L9h3qhOvW6XJ2m9Jc2Ws45Y=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkoN4KgnisaD+gDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GNzO//YRK81g+mkmCfkSHkoecUWOlh9u+7pcrbtWdg6wSLycVyNHol796g5ilEUrDBNW667mJ8TOqDGcCp6VeqjGhbEyH2LVU0gi1n81PnZIzqwxIGCtb0pC5+nsio5HWkyiwnRE1I73szcT/vG5qwis/4zJJDUq2WBSmgpiYzP4mA66QGTGxhDLF7a2EjaiizNh0SjYEb/nlVdK6qHq16vV9rVJ38ziKcAKncA4eXEId7qABTWAwhGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMiAo2q</latexit>

Fs

<latexit sha1_base64="ffL4L9h3qhOvW6XJ2m9Jc2Ws45Y=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkoN4KgnisaD+gDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GNzO//YRK81g+mkmCfkSHkoecUWOlh9u+7pcrbtWdg6wSLycVyNHol796g5ilEUrDBNW667mJ8TOqDGcCp6VeqjGhbEyH2LVU0gi1n81PnZIzqwxIGCtb0pC5+nsio5HWkyiwnRE1I73szcT/vG5qwis/4zJJDUq2WBSmgpiYzP4mA66QGTGxhDLF7a2EjaiizNh0SjYEb/nlVdK6qHq16vV9rVJ38ziKcAKncA4eXEId7qABTWAwhGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMiAo2q</latexit>

Fs

<latexit sha1_base64="ffL4L9h3qhOvW6XJ2m9Jc2Ws45Y=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkoN4KgnisaD+gDWWznbRLN5uwuxFK6E/w4kERr/4ib/4bt20O2vpg4PHeDDPzgkRwbVz32ymsrW9sbhW3Szu7e/sH5cOjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GNzO//YRK81g+mkmCfkSHkoecUWOlh9u+7pcrbtWdg6wSLycVyNHol796g5ilEUrDBNW667mJ8TOqDGcCp6VeqjGhbEyH2LVU0gi1n81PnZIzqwxIGCtb0pC5+nsio5HWkyiwnRE1I73szcT/vG5qwis/4zJJDUq2WBSmgpiYzP4mA66QGTGxhDLF7a2EjaiizNh0SjYEb/nlVdK6qHq16vV9rVJ38ziKcAKncA4eXEId7qABTWAwhGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMiAo2q</latexit>

Fs/R

<latexit sha1_base64="1QHWUrWXD6+duufEw1h9UHFnNRA=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBU02koN4KgnisYtpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPpg4PHeDDPzwlQKg6775RRWVtfWN4qbpa3tnd298v5B0ySZZtxniUx0O6SGS6G4jwIlb6ea0ziUvBWOrmd+65FrIxL1gOOUBzEdKBEJRtFK/k3PnN33yhW36s5B/hIvJxXI0eiVP7v9hGUxV8gkNabjuSkGE6pRMMmnpW5meErZiA54x1JFY26CyfzYKTmxSp9EibalkMzVnxMTGhszjkPbGVMcmmVvJv7ndTKMLoOJUGmGXLHFoiiTBBMy+5z0heYM5dgSyrSwtxI2pJoytPmUbAje8st/SfO86tWqV3e1St3N4yjCERzDKXhwAXW4hQb4wEDAE7zAq6OcZ+fNeV+0Fpx85hB+wfn4BjHGjj8=</latexit>

Fs/R

<latexit sha1_base64="1QHWUrWXD6+duufEw1h9UHFnNRA=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBU02koN4KgnisYtpCG8pmu2mXbjZhdyKU0t/gxYMiXv1B3vw3btsctPpg4PHeDDPzwlQKg6775RRWVtfWN4qbpa3tnd298v5B0ySZZtxniUx0O6SGS6G4jwIlb6ea0ziUvBWOrmd+65FrIxL1gOOUBzEdKBEJRtFK/k3PnN33yhW36s5B/hIvJxXI0eiVP7v9hGUxV8gkNabjuSkGE6pRMMmnpW5meErZiA54x1JFY26CyfzYKTmxSp9EibalkMzVnxMTGhszjkPbGVMcmmVvJv7ndTKMLoOJUGmGXLHFoiiTBBMy+5z0heYM5dgSyrSwtxI2pJoytPmUbAje8st/SfO86tWqV3e1St3N4yjCERzDKXhwAXW4hQb4wEDAE7zAq6OcZ+fNeV+0Fpx85hB+wfn4BjHGjj8=</latexit>

Figure 3.8: Block diagram of a complete STFT analysis/synthesis with downsampling.

In practice, the STFT coe�cients are frequently downsampled as depicted in Fig. 3.8,
either for e�ciency in computation or for e�ciency in manipulation or modification of
the representation in the STFT domain. This is possible because STFT coe�cients in
a fixed frequency bin evolve slowly as a function of time. It is easiest to understand
how this happens by reviewing the lowpass filter STFT implementation, as depicted in
Fig. 3.3, which describes the STFT calculation as shifting the spectrum to the left by !k
radians and then lowpass filtering the frequency-shifted signal by a filter having the unit
sample response of w[n]. As an example, let us consider the Hamming window, which
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Figure 3.9: Magnitude in dB of the DTFT of a Hamming window of length 41 samples
(blue curve). The red curve is the response of the corresponding ideal filter.

is frequently (although far from exclusively) used as the window function for STFTs. It
is well known that the main lobe of the DTFT of the Hamming window has a mainlobe
width of 8⇡/(Nw � 1) radians (including both positive and negative frequencies) where
Nw is the length of the window. For example, a Hamming window of length 41 would
have its first zero crossing in positive frequency at ⇡/10 radians, which suggests that the
output of this filter could be downsampled by a factor of 10.

Figure 3.9 compares the actual magnitude of the transfer function of a Hamming window
of length 41 (blue curve) with the corresponding ideal filter (red curve). It is clear that
the response of the Hamming window itself used as a lowpass filter is far from ideal,
either in terms of the flatness of the response in the “passband” or in the suppression
of sidelobes in the “stopband.” Nevertheless, this approximation is commonly used in
short-time Fourier transforms and normally it works well enough. And, in general, the
location of the first zero-crossing in the frequency response of the window function is
typically used as the nominal cuto↵ frequency for windows of other shapes as well.

3.5 Short-time Fourier synthesis

We will consider two methods of recovering the time function x[n] from the STFT X[n,k],
one based on the filtering implementations and the other based on the Fourier transform
implementation. We will first consider the filterbank implementation.

3.5.1 The Filter Bank Summation (FBS) method

Let us assume that w[n] is of finite duration, and that w[n] , 0 for0  n Nw � 1. Because

X[n,k] =
nX

m=n�(Nw�1)
(x[m]w[n�m])e�j!km (3.15)

where as usual !k = 2⇡k/N , we can write

w[n�m]x[m] =
1
N

N�1X

k=0

X[n,k]ej!km (3.16)
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Figure 3.10: Block diagram of the filterbank summation (FBS) method of STFT synthesis.

Hence, for w[0] , 0 we obtain

x[n] =
1

Nw[0]

N�1X

k=0

X[n,k]ej!kn (3.17)

This implies that in principle we can obtain the time function by multiplying the vari-
ous short-time Fourier transform coe�cients X[n,k] by the function ej!kn, adding all the
products together, and dividing by Nw[0].

Are there any constraints on the window size and shape that are required for this to work?
Let us designate the output of a complete analysis-synthesis system as y[n]. Then we can
write

y[n] =
1

Nw[0]

N�1X

k=0

X[n,k]ej!kn =
1

Nw[0]

N�1X

k=0

0
BBBB@
1X

m=�1
x[m]w[n�m]e�j!km

1
CCCCAe

j!kn (3.18)

Since the argument of the inner sum can be written as x[m]w[n�m]ej!k(n�m), this expres-
sion can be rewritten as

y[n] =
1

Nw[0]

N�1X

k=0

x[n] ⇤
⇣
w[n]ej!kn

⌘
=

1
Nw[0]

x[n] ⇤
0
BBBBB@w[n]

N�1X

k=0

ej!kn

1
CCCCCA (3.19)

In order for y[n] to be at least proportional to x[n], we would need for the expression
inside the parentheses to be proportional to �[n]. As you know, we can write the inner
sum as

N�1X

k=0

ej2⇡nk/N =
1� ej2⇡n
1� ej2⇡n/N (3.20)
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which is equal to N for n = rN for integer r and zero otherwise. Hence we must require
that w[n] = 0 for n = rN and n , 0 in order for the filter-bank summation (FBS) method
of synthesis to be used. This condition is sometimes called the “FBS constraint.” The
FBS constraint is satisfied trivially for finite-duration windows of length N , but it is also
satisfied by another class of windows known as Nyquist windows such as the familiar
sin(x)/x and sin(Nx)sin(x) functions, which have an infinite number of equally-spaced
repeating zeros in the time function.

Another way of expressing the FBS constraint is that we require that w[n] satisfy the
constraint

w[n]pN [n] = �[n] (3.21)

where N is the number of equally-spaced frequency channels and pN [n] is a pulse train
with period N :

pN [n] =

8>>><>>>:

1, n = rN

0, otherwise
(3.22)

This, of course is simply a compact way of stating that w[n] = 0 for n = rN and n = 0
otherwise, as before. Taking the DTFT of Eq. (3.21) above produces

1
2⇡

W (ej!)~PN (ej!) = 1 (3.23)

where PN (ej!) is the DTFT of pN [n] and the symbol ~ indicates circular convolution as
before.

As you will recall, the DTFT PN (ej!) is an infinite train of delta functions in frequency,
each with area 2⇡/N , separated by 2⇡/N along the frequency axis. This means that an
alternate form of the FBS constraint is

1
N

N�1X

l=0

W (ej(!�2⇡l/N )) = some constant (3.24)

In other words, the FBS constraint is satisfied if the DTFTs of the window translated every
2⇡/N radians along the !-axis and added together sum to a constant that is independent
of !.

3.5.2 The Overlap-Add (OLA) method

The overlap-add (OLA) method, which is based on the Fourier transform implementation
of the STFT, is easier to describe and analyze than the FBS method. In our discussion here
we will make use of the DTFT-based definition of the STFT, but the OLA method using
the DFT-based definition works in exactly the same way.

Consider samples of the STFT spaced apart by R frames, X[rR,!), which we will also
refer to as Yr(ej!). The inverse DTFT of Yr(ej!) is w[rR�m]x[m] ⌘ yr [m], as defined in Eq.
(3.7). We obtain the output function y[m] by simply adding all of the inverse transforms
yr [m] together:

y[m] =
1X

r=�1
yr [m] =

1X

r=�1
w[rR�m]x[m] = x[m]

1X

r=�1
w[rR�m] (3.25)
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Clearly, for y[n] to be equal to x[n] we must ensure that the sum of all the window func-
tions equals 1:

1X

r=�1
w[rR�m] = 1 (3.26)

This is satisfied, for example, by rectangular windows that are abutted and triangular or
Hamming windows that are overlapped by 50 percent, as depicted in Fig. 3.11, among
many other window shapes and spacings.
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Figure 3.11: Examples of sequences of rectangular, triangular (Bartlett), and Hamming
window functions of length 200 that sum to 1. Note that the the rectangular windows
may be abutted, while the triangular and Hamming windows must be overlapped by 50
percent.

3.6 Sampling in time and frequency

As in many other engineering applications, we are interested in being as e�cient in com-
putation and storage as possible. We briefly discuss in this section the number of numbers
that are (nominally) needed to obtain a complete characterization of a time function us-
ing short-time Fourier analysis, specifically reviewing how many frequency channels we
need and how sparsely we can sample in time for a given window w[n]. As will see, the
answer to these questions can depend on whether OLA or FBS synthesis is used. We
will consider only FIR windows at this time, although the same principles hold for IIR
windows as well.

3.6.1 The Fourier-transform implementation with overlap-add synthesis

Let us consider first the Fourier-transform implementation with overlap-add synthesis.
As has been discussed above, time sampling using OLA is determined by the length and
shape of the window. Specifically, the spacing must be such that the sum of the windows
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(in the locations that they occur at) must add to a constant, as discussed above. This
means, for example, that if we have a rectangular window with length Nw, successive
windows can be abutted, causing the window spacing to be Nw. If Hamming windows
are used, on the other hand, a 50% overlap will be needed, requiring the windows to be
spaced apart by Nw/2 samples. Since we are computing DFTs for each window, we need a
DFT size that is at least as large as the duration of the window to avoid temporal aliasing,
or at least Nw channels. Now let us define the constant Ns to represent the total number
of numbers per second of input needed to store the signal using the STFT representation.
For a sampling rate of Fs and a rectangular window of lengthNw theNs would be equal to
the sampling rate times the number of channels divided by the spacing of the windows.
For rectangular windows this would be

Ns =
FsNw

Nw
= Fs (3.27)

For Hamming windows this would be

Ns =
FsNw

(Nw/2)
= 2Fs (3.28)

3.6.2 The lowpass and bandpass implementationswith filterbank-summation
synthesis

For either the lowpass or bandpass implementation with FBS resynthesis, the number
of channels is determined by the FBS constraint that for a given window length Nw the
window shape w[n] must be such that

w[n] = 0 for n = rNw with r , 0 (3.29)

This constraint is automatically satisfied for an FIR window if the number of channels N
is greater than or equal to Nw. The time sampling is determined by the e↵ective band-
width of the window. This is determined by looking for the first frequency ! at which
the Fourier transform of the window, W (ej!) is zero, as shown in Fig. 3.9. For a rectan-
gular window this frequency is 2⇡/Nw and for the Hamming window this frequency is
4⇡/(Nw � 1). Recall from our discussion of multi-rate DSP that if a discrete-time signal
is limited to frequencies of ⇡/Md , we can downsample it by a factor of Md . Hence, for a
sampling rate of Fs and a downsampling rate ofMd , the total number of samples per sec-
ond would be the sampling rate times the number of channels divided by the decimation
rate, which for rectangular windows would be

Ns =
FsNw

(Nw/2)
= 2Fs (3.30)

For Hamming windows the total number of samples per second would be

Ns =
FsNw

(Nw � 1)/4
⇡ 4Fs (3.31)

As can be seen, the number of numbers per second using FBS resynthesis needed to rep-
resent a signal is twice as many as with OLA resynthesis, which in turn is twice as many
as the original sampled waveform in the time domain. In fact, the representation is even
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more ine�cient because the STFT coe�cients are complex, requiring two real numbers
each, although if the time function is real, the coe�cients representing positive and neg-
ative frequencies would be complex conjugates of each other. Nevertheless, the STFT
representation is widely used in all cases because of the insight it can provide in analyz-
ing signals as well as the signal-manipulation operations that it enables.

3.7 Applications of short-time Fourier analysis

3.7.1 Phase vocoding

Phase vocoding was originally developed by Flanagan and Golden (1966) as a technique
to accomplish high-quality speech coding. While phase vocoding did not prove to be a
commercially-successful method to encode speech, it does have a number of properties
that make it useful for expanding and contracting speech in time, and for changing the
pitch of music with relatively small changes in the musical timbre. In this section we
describe the basic principles of phase vocoding and describe how it is applied to nonlinear
transformations in time and frequency.

x[n]

e�j�kn

X[n, k]
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x[n]

Figure 3.12: The lowpass filter interpretation of the STFT in complex form (left panel)
and with real coe�cients (right panel)s.

Figure 3.12 recapitulates a single channel of the lowpass filter implementation of short-
time Fourier analysis, in both the original complex exponential form (left panel), and
using real coe�cients (right panel). Note that we are now using a slightly di↵erent nota-
tion to represent the STFT coe�cients as

X[n,k] = a[n,k]� jb[n,k] (3.32)

where a[n,k] = Re[X[n,k]] and b[n,k] = �Im[X[n,k]].

Now let us consider the STFT coe�cients in terms of their magnitude and phase. Specif-
ically, we can represent X[n,k] as

X[n,k] = |X[n,k]|ej✓[n,k] (3.33)

where ✓[n,k] represents the instantaneous phase at frame n and frequency bin k. Clearly,
we can obtain the magnitude and phase of the STFT directly from the real and imaginary
parts a[n,k] and b[n,k] via the standard trigonometric relations:

|X[n,k]| =
q
a2[n,k] + b2[n,k] and ✓[n,k] = � tan�1

 
b[n,k]
a[n,k]

!
(3.34)
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Note that if the STFT coe�cients X[n,k] are Hermitian symmetric, by taking the inverse
transform we can represent the corresponding time function for that channel as

xk[n] = |X[n,k]|
⇣
ej✓[n,k]ej!n + e�j✓[n,k]e�j!kn

⌘
= 2|X[n,k]|cos(!kn+✓[n,k]) (3.35)

and in principle the entire waveform could be reconstructed by summing these cosines
across all channels:

x[n] =
X

k

xk[n] =
X

k

2|X[n,k]|cos(!kn+✓[n,k]) (3.36)

The original idea of phase vocoding was to extract and transmit the magnitude and phase
terms representing the signal at each frame, reconstructing the waveform at the far end
from this information only.
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Figure 3.13: Representations obtained via phase vocoding for a channel at !k = 2⇡500.
From top to bottom, depicted for that channel are (a) xk[n], |X[n,k]|, \X[n,k] (unwrapped),
and \X[n,k] (wrapped and normalized by dividing by ⇡).

Figure 3.13 depicts the magnitude and phase of the “Welcome to DSP-I” utterance for a
typical channel at 500 Hz. The figures show the representation of the waveform in that
channel as reconstructed using Eq. (3.35), along with the magnitude and phase of the
STFT representation. Note that the phase is presented twice: in its original “unwrapped”
form and in terms of the principal value, with the values of ✓[n,k] constrained to lie
between �⇡ and ⇡ radians.

From Fig. 3.13 it can be seen that both forms of the phase function are problematic.
Specifically, if the phase is transmitted in its original unwrapped form, the magnitude of
the phase is unbounded and in general will get large quickly, ultimately causing overflow
after a su�cient time. If only the principal value is transmitted, that signal will have a
very large bandwidth because of the abrupt transitions by 2⇡ radians when the magni-
tude of the phase exceeds ⇡ in either direction. The solution to this problem is to transmit
an approximation to the derivative with respect to time of the phase function.
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To simplify the analysis of this approach, we will briefly detour into continuous-time
processing. Specifically, let the continuous-time and continuous-frequency representa-
tion that is similar to that of Eqs. (3.35) and (3.36) be:

x(t) =
X

k

xk(t) =
X

k

2|X[t,⌦]|cos(!kt +✓[t,⌦]) (3.37)

where
xk(t) = 2|X(t,⌦)|cos(!kt +✓(t,⌦)) (3.38)

Note that the derivative of the argument of the cosine term, !k + ✓̇(t,⌦k), has the dimen-
sion of frequency. In fact, the derivative of the phase term ✓̇(t,⌦k) is considered to be
the instantaneous frequency of that channel. One of the motivations for transmitting the
magnitude and phase derivative rather than the magnitude and phase is that the instan-
taneous frequency of a signal typically changes slowly because of physical limitations on
how that signal was produced, regardless of whether the source is a human or a machine.

Generalizing, we can define the continuous-time analog of the STFT as

Xc(t,⌦k) =
Z 1

�1
xc(⌧)wc(t � ⌧)e�j!k⌧d⌧ (3.39)

where wc(t) is a continuous-time window function, and the other variables are in direct
correspondence to their discrete-time counterparts. This suggests that the STFT coe�-
cients in continuous time and frequency can be represented as

Xc(t,⌦k) = |Xc(t,⌦k)|ej✓c(t,⌦k ) = ac(t,⌦k)� jbc(t,⌦k) (3.40)

where
|Xc(t,⌦k)| =

h
a2c (t,⌦k) + b2c (t,⌦k)

i1/2
(3.41)

and

✓c(t,⌦k) = � tan�1
"
bc(t,!k)
a2c (t,⌦k)

#
(3.42)

Using the relationship
d
dx

tan�1(x) =
1

1+ x2
(3.43)

it follows directly that instantaneous frequency can be represented as

✓̇c(t,⌦k) =
bc(t,⌦k)ȧc(t,⌦k)� ac(t,⌦k)ḃc(t,⌦k)

a2c (t,⌦k) + b2c (t,⌦k)
(3.44)

The discrete-time analogy to Eq. (3.44) is

✓̇[n,!k] =
b[n,!k]ȧ[n,!k]� a[n,!k]ḃ[n,!k]

a2[n,!k] + b2[n,!k]
(3.45)

These equations have the advantage that they do not require the arctan operation to be
evaluated directly.

Figures 3.14 and 3.15 summarize the encoding and decoding steps for phase vocoding.
In the encoding process, the magnitude and phase derivative, |X[n,k]| and ✓̇[n,k], are
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<latexit sha1_base64="TGc2n7W8onbLlLc+YGA6mn9cSYo=">AAAB+XicbVBNS8NAEJ3Ur1q/oh69LBahXkoiih4LXjxWsB/QhLDZbtulm92wuymU0H/ixYMiXv0n3vw3btsctPXBwOO9GWbmxSln2njet1Pa2Nza3invVvb2Dw6P3OOTtpaZIrRFJJeqG2NNORO0ZZjhtJsqipOY0048vp/7nQlVmknxZKYpDRM8FGzACDZWilw3IFLXApnQIY7GSFxGbtWrewugdeIXpAoFmpH7FfQlyRIqDOFY657vpSbMsTKMcDqrBJmmKSZjPKQ9SwVOqA7zxeUzdGGVPhpIZUsYtFB/T+Q40XqaxLYzwWakV725+J/Xy8zgLsyZSDNDBVkuGmQcGYnmMaA+U5QYPrUEE8XsrYiMsMLE2LAqNgR/9eV10r6q+zd17/G62vCKOMpwBudQAx9uoQEP0IQWEJjAM7zCm5M7L86787FsLTnFzCn8gfP5A5kVkuw=</latexit>

cos(�kn)

<latexit sha1_base64="YCu+HXyZHrx/LAXnSgIh4T5H/CQ=">AAAB+XicbVBNS8NAEN3Ur1q/oh69LBahXkoiih4LXjxWsB/QhLDZTtulu5uwuymU0H/ixYMiXv0n3vw3btsctPXBwOO9GWbmxSln2njet1Pa2Nza3invVvb2Dw6P3OOTtk4yRaFFE56obkw0cCahZZjh0E0VEBFz6MTj+7nfmYDSLJFPZppCKMhQsgGjxFgpct1AM1kLEgFDEo2xvIzcqlf3FsDrxC9IFRVoRu5X0E9oJkAayonWPd9LTZgTZRjlMKsEmYaU0DEZQs9SSQToMF9cPsMXVunjQaJsSYMX6u+JnAitpyK2nYKYkV715uJ/Xi8zg7swZzLNDEi6XDTIODYJnseA+0wBNXxqCaGK2VsxHRFFqLFhVWwI/urL66R9Vfdv6t7jdbXhFXGU0Rk6RzXko1vUQA+oiVqIogl6Rq/ozcmdF+fd+Vi2lpxi5hT9gfP5A6D/kvE=</latexit>

sin(�kn)

<latexit sha1_base64="ANddEQoPezbZfdtHPOOmA1Z2yNs=">AAAB73icbVBNS8NAEJ2tX7V+VT16WSyCBymJKHosePFYwbaBNJTNdtMu3Wzi7kYosX/CiwdFvPp3vPlv3LY5aOuDgcd7M8zMC1PBtXGcb1RaWV1b3yhvVra2d3b3qvsHbZ1kirIWTUSivJBoJrhkLcONYF6qGIlDwTrh6Gbqdx6Z0jyR92acsiAmA8kjTomxkvfk+fJsFDz1qjWn7syAl4lbkBoUaPaqX91+QrOYSUMF0dp3ndQEOVGGU8EmlW6mWUroiAyYb6kkMdNBPrt3gk+s0sdRomxJg2fq74mcxFqP49B2xsQM9aI3Ff/z/MxE10HOZZoZJul8UZQJbBI8fR73uWLUiLElhCpub8V0SBShxkZUsSG4iy8vk/Z53b2sO3cXtYZTxFGGIziGU3DhChpwC01oAQUBz/AKb+gBvaB39DFvLaFi5hD+AH3+ANlQj8k=</latexit>

|X[n, k]|

<latexit sha1_base64="h1C4TVnhtLGzzIaqsua05BODq+A=">AAAB+nicbVBNS8NAEJ34WetXqkcvwSJ4kJKIoseCF48V7AekoWy2m3bpZhN2J0qJ/SlePCji1V/izX/jts1BWx8MPN6b2Z15YSq4Rtf9tlZW19Y3Nktb5e2d3b19u3LQ0kmmKGvSRCSqExLNBJesiRwF66SKkTgUrB2ObqZ++4EpzRN5j+OUBTEZSB5xStBIPbvS7SeYd3HIkEx8eTYKenbVrbkzOMvEK0gVCjR69pd5g2Yxk0gF0dr33BSDnCjkVLBJuZtplhI6IgPmGypJzHSQz1afOCdG6TtRokxJdGbq74mcxFqP49B0xgSHetGbiv95fobRdZBzmWbIJJ1/FGXCwcSZ5uD0uWIUxdgQQhU3uzp0SBShaNIqmxC8xZOXSeu85l3W3LuLat0t4ijBERzDKXhwBXW4hQY0gcIjPMMrvFlP1ov1bn3MW1esYuYQ/sD6/AF2TZQR</latexit>

�̇[n, k]

<latexit sha1_base64="p+WdsYHIDLWXmBwCCHjJMloD4ro=">AAAB7XicbVBNSwMxEJ31s9avqkcvwSJ4kJIVRY8FLx4r2A/YLiWbZtvYbLIkWaEs/Q9ePCji1f/jzX9j2u5BWx8MPN6bYWZelApuLMbf3srq2vrGZmmrvL2zu7dfOThsGZVpyppUCaU7ETFMcMmallvBOqlmJIkEa0ej26nffmLacCUf7DhlYUIGksecEuukFgnk+SjsVaq4hmdAy8QvSBUKNHqVr25f0Sxh0lJBjAl8nNowJ9pyKtik3M0MSwkdkQELHJUkYSbMZ9dO0KlT+ihW2pW0aKb+nshJYsw4iVxnQuzQLHpT8T8vyGx8E+Zcppllks4XxZlAVqHp66jPNaNWjB0hVHN3K6JDogm1LqCyC8FffHmZtC5q/lUN319W67iIowTHcAJn4MM11OEOGtAECo/wDK/w5invxXv3PuatK14xcwR/4H3+AB/bjsY=</latexit>

a[n, k]

<latexit sha1_base64="yL2JPcWveHncTndS8saoUHODINY=">AAAB7XicbVBNSwMxEJ31s9avqkcvwSJ4kJIVRY8FLx4r2A/YLiWbZtvYbLIkWaEs/Q9ePCji1f/jzX9j2u5BWx8MPN6bYWZelApuLMbf3srq2vrGZmmrvL2zu7dfOThsGZVpyppUCaU7ETFMcMmallvBOqlmJIkEa0ej26nffmLacCUf7DhlYUIGksecEuukVhTI81HYq1RxDc+AlolfkCoUaPQqX92+olnCpKWCGBP4OLVhTrTlVLBJuZsZlhI6IgMWOCpJwkyYz66doFOn9FGstCtp0Uz9PZGTxJhxErnOhNihWfSm4n9ekNn4Jsy5TDPLJJ0vijOBrELT11Gfa0atGDtCqObuVkSHRBNqXUBlF4K/+PIyaV3U/Ksavr+s1nERRwmO4QTOwIdrqMMdNKAJFB7hGV7hzVPei/fufcxbV7xi5gj+wPv8ASFkjsc=</latexit>

b[n, k]

<latexit sha1_base64="ANddEQoPezbZfdtHPOOmA1Z2yNs=">AAAB73icbVBNS8NAEJ2tX7V+VT16WSyCBymJKHosePFYwbaBNJTNdtMu3Wzi7kYosX/CiwdFvPp3vPlv3LY5aOuDgcd7M8zMC1PBtXGcb1RaWV1b3yhvVra2d3b3qvsHbZ1kirIWTUSivJBoJrhkLcONYF6qGIlDwTrh6Gbqdx6Z0jyR92acsiAmA8kjTomxkvfk+fJsFDz1qjWn7syAl4lbkBoUaPaqX91+QrOYSUMF0dp3ndQEOVGGU8EmlW6mWUroiAyYb6kkMdNBPrt3gk+s0sdRomxJg2fq74mcxFqP49B2xsQM9aI3Ff/z/MxE10HOZZoZJul8UZQJbBI8fR73uWLUiLElhCpub8V0SBShxkZUsSG4iy8vk/Z53b2sO3cXtYZTxFGGIziGU3DhChpwC01oAQUBz/AKb+gBvaB39DFvLaFi5hD+AH3+ANlQj8k=</latexit>

|X[n, k]|

<latexit sha1_base64="h1C4TVnhtLGzzIaqsua05BODq+A=">AAAB+nicbVBNS8NAEJ34WetXqkcvwSJ4kJKIoseCF48V7AekoWy2m3bpZhN2J0qJ/SlePCji1V/izX/jts1BWx8MPN6b2Z15YSq4Rtf9tlZW19Y3Nktb5e2d3b19u3LQ0kmmKGvSRCSqExLNBJesiRwF66SKkTgUrB2ObqZ++4EpzRN5j+OUBTEZSB5xStBIPbvS7SeYd3HIkEx8eTYKenbVrbkzOMvEK0gVCjR69pd5g2Yxk0gF0dr33BSDnCjkVLBJuZtplhI6IgPmGypJzHSQz1afOCdG6TtRokxJdGbq74mcxFqP49B0xgSHetGbiv95fobRdZBzmWbIJJ1/FGXCwcSZ5uD0uWIUxdgQQhU3uzp0SBShaNIqmxC8xZOXSeu85l3W3LuLat0t4ijBERzDKXhwBXW4hQY0gcIjPMMrvFlP1ov1bn3MW1esYuYQ/sD6/AF2TZQR</latexit>

�̇[n, k]
“Integrate”

<latexit sha1_base64="7ZOyDK0UBXl4XHgkc5U5DfqeZQY=">AAAB8nicbVBNS8NAEJ3Ur1q/qh69LBbBg5REFD0WvHisYD8gDWWz3bRLN5uwOxFK6M/w4kERr/4ab/4bt20O2vpg4PHeDDPzwlQKg6777ZTW1jc2t8rblZ3dvf2D6uFR2ySZZrzFEpnobkgNl0LxFgqUvJtqTuNQ8k44vpv5nSeujUjUI05SHsR0qEQkGEUr+T0ccaS+uhgH/WrNrbtzkFXiFaQGBZr96ldvkLAs5gqZpMb4nptikFONgkk+rfQyw1PKxnTIfUsVjbkJ8vnJU3JmlQGJEm1LIZmrvydyGhsziUPbGVMcmWVvJv7n+RlGt0EuVJohV2yxKMokwYTM/icDoTlDObGEMi3srYSNqKYMbUoVG4K3/PIqaV/Wveu6+3BVa7hFHGU4gVM4Bw9uoAH30IQWMEjgGV7hzUHnxXl3PhatJaeYOYY/cD5/AAr8kQk=</latexit>

�[n, k]

Generate
Cosine

<latexit sha1_base64="HxAKy1bh9Yz5hY2zh5LtjKJgKW0=">AAAB9HicbVBNS8NAEN34WetX1aOXxSJ4kJKIoseCF48V7AekoWy2k3bpZhN2J4US+jO8iR7Eq7/Gi//GbZuDtj4YeLw3w8y8MJXCoOt+O2vrG5tb26Wd8u7e/sFh5ei4ZZJMc2jyRCa6EzIDUihookAJnVQDi0MJ7XB0P/PbY9BGJOoJJykEMRsoEQnO0Ep+F4eAzFeXo6BXqbo1dw66SryCVEmBRq/y1e0nPItBIZfMGN9zUwxyplFwCdNyNzOQMj5iA/AtVSwGE+Tzk6f03Cp9GiXalkI6V39P5Cw2ZhKHtjNmODTL3kz8z/MzjO6CXKg0Q1B8sSjKJMWEzv6nfaGBo5xYwrgW9lbKh0wzjjalMqU2Bm/56VXSuqp5NzX38bpad4tASuSUnJEL4pFbUicPpEGahJOEPJNX8uaMnRfn3flYtK45xcwJ+QPn8wcuR5FV</latexit>

�[n, k]

<latexit sha1_base64="Tuj8cpuSHRXssC+4q5+1FMOio+w=">AAACDnicbVA9SwNBEN3z2/gVtbRZDAFFCXeiaBmwsVQwMZA7wt5mkizZ2z1254SQ5BfY+FdsLBSxtbbz37j5KNT4YODx3gwz8+JUCou+/+XNzS8sLi2vrObW1jc2t/LbO1WrM8OhwrXUphYzC1IoqKBACbXUAEtiCXdx93Lk392DsUKrW+ylECWsrURLcIZOauSLg1pdHXejQci1PQh1Am3W6FJFj0LsALKxedjIF/ySPwadJcGUFMgU1438Z9jUPEtAIZfM2nrgpxj1mUHBJQxzYWYhZbzL2lB3VLEEbNQfvzOkRac0aUsbVwrpWP050WeJtb0kdp0Jw479643E/7x6hq2LqC9UmiEoPlnUyiRFTUfZ0KYwwFH2HGHcCHcr5R1mGEeXYM6FEPx9eZZUT0rBWcm/OS2U/WkcK2SP7JMDEpBzUiZX5JpUCCcP5Im8kFfv0Xv23rz3SeucN53ZJb/gfXwD2HSbRQ==</latexit>

|X[n, k]| cos(�kn + �[n, k])

Decimate

Interpolate

Decimate

Interpolate

Figure 3.14: Block diagram of the encoding portion of the phase vocoder.

w[n]

w[n]
“d/dt”

Compute
Magnitude

Compute
Phase

<latexit sha1_base64="Wvzp8qdgB28X6cKEBzN3oscJtfs=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0lE0WPBi8cKpi2koWy2m3bp7ibsbsQS+he8eFDEq3/Im//GTZuDtj4YeLw3w8y8KOVMG9f9dipr6xubW9Xt2s7u3v5B/fCoo5NMEeqThCeqF2FNOZPUN8xw2ksVxSLitBtNbgu/+0iVZol8MNOUhgKPJIsZwaaQngIZDuoNt+nOgVaJV5IGlGgP6l/9YUIyQaUhHGsdeG5qwhwrwwins1o/0zTFZIJHNLBUYkF1mM9vnaEzqwxRnChb0qC5+nsix0LrqYhsp8BmrJe9QvzPCzIT34Q5k2lmqCSLRXHGkUlQ8TgaMkWJ4VNLMFHM3orIGCtMjI2nZkPwll9eJZ2LpnfVdO8vGy23jKMKJ3AK5+DBNbTgDtrgA4ExPMMrvDnCeXHenY9Fa8UpZ47hD5zPHxEkjjI=</latexit>

x[n]

<latexit sha1_base64="TGc2n7W8onbLlLc+YGA6mn9cSYo=">AAAB+XicbVBNS8NAEJ3Ur1q/oh69LBahXkoiih4LXjxWsB/QhLDZbtulm92wuymU0H/ixYMiXv0n3vw3btsctPXBwOO9GWbmxSln2njet1Pa2Nza3invVvb2Dw6P3OOTtpaZIrRFJJeqG2NNORO0ZZjhtJsqipOY0048vp/7nQlVmknxZKYpDRM8FGzACDZWilw3IFLXApnQIY7GSFxGbtWrewugdeIXpAoFmpH7FfQlyRIqDOFY657vpSbMsTKMcDqrBJmmKSZjPKQ9SwVOqA7zxeUzdGGVPhpIZUsYtFB/T+Q40XqaxLYzwWakV725+J/Xy8zgLsyZSDNDBVkuGmQcGYnmMaA+U5QYPrUEE8XsrYiMsMLE2LAqNgR/9eV10r6q+zd17/G62vCKOMpwBudQAx9uoQEP0IQWEJjAM7zCm5M7L86787FsLTnFzCn8gfP5A5kVkuw=</latexit>

cos(�kn)

<latexit sha1_base64="YCu+HXyZHrx/LAXnSgIh4T5H/CQ=">AAAB+XicbVBNS8NAEN3Ur1q/oh69LBahXkoiih4LXjxWsB/QhLDZTtulu5uwuymU0H/ixYMiXv0n3vw3btsctPXBwOO9GWbmxSln2njet1Pa2Nza3invVvb2Dw6P3OOTtk4yRaFFE56obkw0cCahZZjh0E0VEBFz6MTj+7nfmYDSLJFPZppCKMhQsgGjxFgpct1AM1kLEgFDEo2xvIzcqlf3FsDrxC9IFRVoRu5X0E9oJkAayonWPd9LTZgTZRjlMKsEmYaU0DEZQs9SSQToMF9cPsMXVunjQaJsSYMX6u+JnAitpyK2nYKYkV715uJ/Xi8zg7swZzLNDEi6XDTIODYJnseA+0wBNXxqCaGK2VsxHRFFqLFhVWwI/urL66R9Vfdv6t7jdbXhFXGU0Rk6RzXko1vUQA+oiVqIogl6Rq/ozcmdF+fd+Vi2lpxi5hT9gfP5A6D/kvE=</latexit>

sin(�kn)

<latexit sha1_base64="ANddEQoPezbZfdtHPOOmA1Z2yNs=">AAAB73icbVBNS8NAEJ2tX7V+VT16WSyCBymJKHosePFYwbaBNJTNdtMu3Wzi7kYosX/CiwdFvPp3vPlv3LY5aOuDgcd7M8zMC1PBtXGcb1RaWV1b3yhvVra2d3b3qvsHbZ1kirIWTUSivJBoJrhkLcONYF6qGIlDwTrh6Gbqdx6Z0jyR92acsiAmA8kjTomxkvfk+fJsFDz1qjWn7syAl4lbkBoUaPaqX91+QrOYSUMF0dp3ndQEOVGGU8EmlW6mWUroiAyYb6kkMdNBPrt3gk+s0sdRomxJg2fq74mcxFqP49B2xsQM9aI3Ff/z/MxE10HOZZoZJul8UZQJbBI8fR73uWLUiLElhCpub8V0SBShxkZUsSG4iy8vk/Z53b2sO3cXtYZTxFGGIziGU3DhChpwC01oAQUBz/AKb+gBvaB39DFvLaFi5hD+AH3+ANlQj8k=</latexit>

|X[n, k]|

<latexit sha1_base64="h1C4TVnhtLGzzIaqsua05BODq+A=">AAAB+nicbVBNS8NAEJ34WetXqkcvwSJ4kJKIoseCF48V7AekoWy2m3bpZhN2J0qJ/SlePCji1V/izX/jts1BWx8MPN6b2Z15YSq4Rtf9tlZW19Y3Nktb5e2d3b19u3LQ0kmmKGvSRCSqExLNBJesiRwF66SKkTgUrB2ObqZ++4EpzRN5j+OUBTEZSB5xStBIPbvS7SeYd3HIkEx8eTYKenbVrbkzOMvEK0gVCjR69pd5g2Yxk0gF0dr33BSDnCjkVLBJuZtplhI6IgPmGypJzHSQz1afOCdG6TtRokxJdGbq74mcxFqP49B0xgSHetGbiv95fobRdZBzmWbIJJ1/FGXCwcSZ5uD0uWIUxdgQQhU3uzp0SBShaNIqmxC8xZOXSeu85l3W3LuLat0t4ijBERzDKXhwBXW4hQY0gcIjPMMrvFlP1ov1bn3MW1esYuYQ/sD6/AF2TZQR</latexit>

�̇[n, k]

<latexit sha1_base64="p+WdsYHIDLWXmBwCCHjJMloD4ro=">AAAB7XicbVBNSwMxEJ31s9avqkcvwSJ4kJIVRY8FLx4r2A/YLiWbZtvYbLIkWaEs/Q9ePCji1f/jzX9j2u5BWx8MPN6bYWZelApuLMbf3srq2vrGZmmrvL2zu7dfOThsGZVpyppUCaU7ETFMcMmallvBOqlmJIkEa0ej26nffmLacCUf7DhlYUIGksecEuukFgnk+SjsVaq4hmdAy8QvSBUKNHqVr25f0Sxh0lJBjAl8nNowJ9pyKtik3M0MSwkdkQELHJUkYSbMZ9dO0KlT+ihW2pW0aKb+nshJYsw4iVxnQuzQLHpT8T8vyGx8E+Zcppllks4XxZlAVqHp66jPNaNWjB0hVHN3K6JDogm1LqCyC8FffHmZtC5q/lUN319W67iIowTHcAJn4MM11OEOGtAECo/wDK/w5invxXv3PuatK14xcwR/4H3+AB/bjsY=</latexit>

a[n, k]

<latexit sha1_base64="yL2JPcWveHncTndS8saoUHODINY=">AAAB7XicbVBNSwMxEJ31s9avqkcvwSJ4kJIVRY8FLx4r2A/YLiWbZtvYbLIkWaEs/Q9ePCji1f/jzX9j2u5BWx8MPN6bYWZelApuLMbf3srq2vrGZmmrvL2zu7dfOThsGZVpyppUCaU7ETFMcMmallvBOqlmJIkEa0ej26nffmLacCUf7DhlYUIGksecEuukVhTI81HYq1RxDc+AlolfkCoUaPQqX92+olnCpKWCGBP4OLVhTrTlVLBJuZsZlhI6IgMWOCpJwkyYz66doFOn9FGstCtp0Uz9PZGTxJhxErnOhNihWfSm4n9ekNn4Jsy5TDPLJJ0vijOBrELT11Gfa0atGDtCqObuVkSHRBNqXUBlF4K/+PIyaV3U/Ksavr+s1nERRwmO4QTOwIdrqMMdNKAJFB7hGV7hzVPei/fufcxbV7xi5gj+wPv8ASFkjsc=</latexit>

b[n, k]

<latexit sha1_base64="ANddEQoPezbZfdtHPOOmA1Z2yNs=">AAAB73icbVBNS8NAEJ2tX7V+VT16WSyCBymJKHosePFYwbaBNJTNdtMu3Wzi7kYosX/CiwdFvPp3vPlv3LY5aOuDgcd7M8zMC1PBtXGcb1RaWV1b3yhvVra2d3b3qvsHbZ1kirIWTUSivJBoJrhkLcONYF6qGIlDwTrh6Gbqdx6Z0jyR92acsiAmA8kjTomxkvfk+fJsFDz1qjWn7syAl4lbkBoUaPaqX91+QrOYSUMF0dp3ndQEOVGGU8EmlW6mWUroiAyYb6kkMdNBPrt3gk+s0sdRomxJg2fq74mcxFqP49B2xsQM9aI3Ff/z/MxE10HOZZoZJul8UZQJbBI8fR73uWLUiLElhCpub8V0SBShxkZUsSG4iy8vk/Z53b2sO3cXtYZTxFGGIziGU3DhChpwC01oAQUBz/AKb+gBvaB39DFvLaFi5hD+AH3+ANlQj8k=</latexit>

|X[n, k]|

<latexit sha1_base64="h1C4TVnhtLGzzIaqsua05BODq+A=">AAAB+nicbVBNS8NAEJ34WetXqkcvwSJ4kJKIoseCF48V7AekoWy2m3bpZhN2J0qJ/SlePCji1V/izX/jts1BWx8MPN6b2Z15YSq4Rtf9tlZW19Y3Nktb5e2d3b19u3LQ0kmmKGvSRCSqExLNBJesiRwF66SKkTgUrB2ObqZ++4EpzRN5j+OUBTEZSB5xStBIPbvS7SeYd3HIkEx8eTYKenbVrbkzOMvEK0gVCjR69pd5g2Yxk0gF0dr33BSDnCjkVLBJuZtplhI6IgPmGypJzHSQz1afOCdG6TtRokxJdGbq74mcxFqP49B0xgSHetGbiv95fobRdZBzmWbIJJ1/FGXCwcSZ5uD0uWIUxdgQQhU3uzp0SBShaNIqmxC8xZOXSeu85l3W3LuLat0t4ijBERzDKXhwBXW4hQY0gcIjPMMrvFlP1ov1bn3MW1esYuYQ/sD6/AF2TZQR</latexit>

�̇[n, k]
“Integrate”

<latexit sha1_base64="7ZOyDK0UBXl4XHgkc5U5DfqeZQY=">AAAB8nicbVBNS8NAEJ3Ur1q/qh69LBbBg5REFD0WvHisYD8gDWWz3bRLN5uwOxFK6M/w4kERr/4ab/4bt20O2vpg4PHeDDPzwlQKg6777ZTW1jc2t8rblZ3dvf2D6uFR2ySZZrzFEpnobkgNl0LxFgqUvJtqTuNQ8k44vpv5nSeujUjUI05SHsR0qEQkGEUr+T0ccaS+uhgH/WrNrbtzkFXiFaQGBZr96ldvkLAs5gqZpMb4nptikFONgkk+rfQyw1PKxnTIfUsVjbkJ8vnJU3JmlQGJEm1LIZmrvydyGhsziUPbGVMcmWVvJv7n+RlGt0EuVJohV2yxKMokwYTM/icDoTlDObGEMi3srYSNqKYMbUoVG4K3/PIqaV/Wveu6+3BVa7hFHGU4gVM4Bw9uoAH30IQWMEjgGV7hzUHnxXl3PhatJaeYOYY/cD5/AAr8kQk=</latexit>

�[n, k]

Generate
Cosine
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Figure 3.15: Block diagram of the decoding portion of the phase vocoder.

computed from the real and imaginary parts of the STFT coe�cients, a[n,k] and b[n,k]
according to Eq. (3.34) for the magnitude and Eq. (3.45) for the phase derivative. While
the di↵erentiation in time in the expressions ȧ[n,k] and ḃ[n,k] in Eq. (3.44) cannot be
implemented exactly in discrete time, there are many discrete-time approximations to
continuous-time di↵erentiation of which the simplest is the first di↵erence:

xdi↵[n] =
1
T
(x[n]� x[n� 1]) (3.46)

where T is the sampling period. This is a reasonable approximation to di↵erentiation
at low frequencies for which sin(!n/2) ⇡ !n/2. In addition, there are many standard
filter design techniques (including the Parks-McClellan equiripple filter design method)
that produce approximations to ideal di↵erentiation that are valid over a much greater
frequency range.

As Fig. 3.15 indicates, conversion from the magnitude and phase-derivative represen-
tation to the time function is begun by “integrating” the phase derivative to obtain the
instantaneous running phase. This is normally approximated by computing the running
cumulative sum of the phase derivative after processing is completed. The instantaneous
phase and the magnitude are combined to obtain the time-domain signal in each channel:

xk[n] = 2|X[n,k]|cos(!kn+✓[n,k]) (3.47)

where as usual !k = 2⇡k/N . The signals in each positive frequency channel xk[n] are
summed over all channels to obtain the output waveform.

Time compression and transposition. Two popular uses of phase vocoding are in chang-
ing the rate of speechwithout a↵ecting intelligibility, and inmusical transposition. Specif-
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ically, multiplying all of the instantaneous frequencies of the representation of a musical
performance by a constant will increase the pitch by the same constant. For example,
multiplying the instantaneous frequencies by 6/5 = 1.2 will increase the pitch by the ra-
tio of 6 : 5, which is equivalent to transposing upward by a minor third in music.

Speech rate can be changed by scaling the instantaneous frequencies by a constant factor
while changing the sampling rate by that same factor. For example, slowing down speech
by a factor of 1.2 is easily accomplished by multiplying the instantaneous frequency by
1.2 while increasing the sampling frequency by the same factor.


