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In signal processing we need to be able to move fluently between the continuous-time and
discrete-time worlds. Natural signals, and our perception of them, nearly always occur
in the continuous-time world. Nevertheless, almost all signal processing operations are
implemented in the discrete-time world. Hence we need to be able to understand how we
move from one world to the other, and to understand the implications that sampling has
on the nature of the signals in time and frequency.

1.1 Introduction

In this chapter we review the mathematics that are the basis for sampling of continuous-
time signals and their reconstruction. We will also discuss the closely-related mathemat-
ics that underly discrete-time decimation and interpolation that enable changes in the
e↵ective sampling rate of a discrete-time signal.
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2 1.2. Sampling of continuous-time signals

1.2 Sampling of continuous-time signals

C/D
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Figure 1.1: Upper panel: block diagram of C/D conversion. Lower panel: Specification of
the underlying signal processing.

The block diagram in the upper panel of Fig. 1.1 shows the basic structure of the ideal
continuous-to-discrete-time converter or C/D converter. The input is a continuous-time
function xc(t), whichwe assume to be a bandlimited time function such that its continuous-
time Fourier transform X(j⌦) equals zero for |⌦| > W .1 The output is a discrete-time
function x[n] that is equal to xc(t) evaluated at times t = nT1, where T1 is the sampling
period in seconds.

In order to understand the mathematical representation of sampling and its implications,
we use the more detailed description in the lower panel of Fig. 1.1. Specifically, the input
is first multiplied by s(t), an infinite train of delta functions of area 1, which are separated
by an interval of T1 seconds. The function xs(t) is the product of xc(t) and s(t), and is a
train of delta functions xs(t) that are separated in time by intervals of T1 seconds and have
areas equal to the amplitude of the original signal xc(nT1) at the times at which the im-
pulses occur. This sequence is then converted magically (in our mathematical model) into
discrete time pulses x[n] which have amplitudes equal to the areas of the corresponding
delta functions in xs(t), so x[n] will be equal to xc(nT1).

Time-domain representations. It is helpful to be able to visualize these signals in both
time and frequency. The left side of Fig. 1.2 depicts, for an arbitrary time function and
its spectrum, the various continuous-time functions and discrete-time functions depicted
in Fig. 1.1. Their Fourier transforms are shown on the right side of the figure. More
specifically,

s(t) =
1X

n=�1
�(t �nT1) (1.1)

1We will adopt the notational convention of using the Greek letter ⌦ for continuous-time frequency in
radians per second and using ! for discrete-time frequency in radians.
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xc(t)
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<latexit sha1_base64="5kAP3QYZfkEvBH9cX1wnN7MmItk=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKe6GgHoLePEYIS9IljA76U2GzM6uM7NCCPkJLx4U8ervePNvnCR70MSChqKqm+6uIBFcG9f9dnIbm1vbO/ndwt7+weFR8fikpeNUMWyyWMSqE1CNgktsGm4EdhKFNAoEtoPx3dxvP6HSPJYNM0nQj+hQ8pAzaqzUqfQSftXoe/1iyS27C5B14mWkBBnq/eJXbxCzNEJpmKBadz03Mf6UKsOZwFmhl2pMKBvTIXYtlTRC7U8X987IhVUGJIyVLWnIQv09MaWR1pMosJ0RNSO96s3F/7xuasIbf8plkhqUbLkoTAUxMZk/TwZcITNiYgllittbCRtRRZmxERVsCN7qy+ukVSl71fLtQ7VUq2Rx5OEMzuESPLiGGtxDHZrAQMAzvMKb8+i8OO/Ox7I152Qzp/AHzucP++GPQA==</latexit>

4�/T1

<latexit sha1_base64="qNgGsBynzaw4pZK69Fs11I5w370=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKe6GgHoLePEYIS9IljA7mU2GzM6uM71CCPkJLx4U8ervePNvnCR70MSChqKqm+6uIJHCoOt+O7mNza3tnfxuYW//4PCoeHzSMnGqGW+yWMa6E1DDpVC8iQIl7ySa0yiQvB2M7+Z++4lrI2LVwEnC/YgOlQgFo2ilTrWXiKtG3+sXS27ZXYCsEy8jJchQ7xe/eoOYpRFXyCQ1puu5CfpTqlEwyWeFXmp4QtmYDnnXUkUjbvzp4t4ZubDKgISxtqWQLNTfE1MaGTOJAtsZURyZVW8u/ud1Uwxv/KlQSYpcseWiMJUEYzJ/ngyE5gzlxBLKtLC3EjaimjK0ERVsCN7qy+ukVSl71fLtQ7VUq2Rx5OEMzuESPLiGGtxDHZrAQMIzvMKb8+i8OO/Ox7I152Qzp/AHzucP/vePQg==</latexit>

�2�/T1

<latexit sha1_base64="xIyTc0kL9Y3slT4ecQyee2Du0ps=">AAAB8nicbVBNSwMxEM3Wr1q/qh69BIvgxbpbCuqt4MVjhX7BdinZNNuGZpMlmRXK0p/hxYMiXv013vw3pu0etPXBwOO9GWbmhYngBlz32ylsbG5t7xR3S3v7B4dH5eOTjlGppqxNlVC6FxLDBJesDRwE6yWakTgUrBtO7ud+94lpw5VswTRhQUxGkkecErCSf1XrJ/y6NfAwHpQrbtVdAK8TLycVlKM5KH/1h4qmMZNABTHG99wEgoxo4FSwWamfGpYQOiEj5lsqScxMkC1OnuELqwxxpLQtCXih/p7ISGzMNA5tZ0xgbFa9ufif56cQ3QYZl0kKTNLloigVGBSe/4+HXDMKYmoJoZrbWzEdE00o2JRKNgRv9eV10qlVvXr17rFeadTyOIroDJ2jS+ShG9RAD6iJ2ogihZ7RK3pzwHlx3p2PZWvByWdO0R84nz8W5Y/L</latexit>

2�/T1

<latexit sha1_base64="5kAP3QYZfkEvBH9cX1wnN7MmItk=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKe6GgHoLePEYIS9IljA76U2GzM6uM7NCCPkJLx4U8ervePNvnCR70MSChqKqm+6uIBFcG9f9dnIbm1vbO/ndwt7+weFR8fikpeNUMWyyWMSqE1CNgktsGm4EdhKFNAoEtoPx3dxvP6HSPJYNM0nQj+hQ8pAzaqzUqfQSftXoe/1iyS27C5B14mWkBBnq/eJXbxCzNEJpmKBadz03Mf6UKsOZwFmhl2pMKBvTIXYtlTRC7U8X987IhVUGJIyVLWnIQv09MaWR1pMosJ0RNSO96s3F/7xuasIbf8plkhqUbLkoTAUxMZk/TwZcITNiYgllittbCRtRRZmxERVsCN7qy+ukVSl71fLtQ7VUq2Rx5OEMzuESPLiGGtxDHZrAQMAzvMKb8+i8OO/Ox7I152Qzp/AHzucP++GPQA==</latexit>

4�/T1

<latexit sha1_base64="qNgGsBynzaw4pZK69Fs11I5w370=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKe6GgHoLePEYIS9IljA7mU2GzM6uM71CCPkJLx4U8ervePNvnCR70MSChqKqm+6uIJHCoOt+O7mNza3tnfxuYW//4PCoeHzSMnGqGW+yWMa6E1DDpVC8iQIl7ySa0yiQvB2M7+Z++4lrI2LVwEnC/YgOlQgFo2ilTrWXiKtG3+sXS27ZXYCsEy8jJchQ7xe/eoOYpRFXyCQ1puu5CfpTqlEwyWeFXmp4QtmYDnnXUkUjbvzp4t4ZubDKgISxtqWQLNTfE1MaGTOJAtsZURyZVW8u/ud1Uwxv/KlQSYpcseWiMJUEYzJ/ngyE5gzlxBLKtLC3EjaimjK0ERVsCN7qy+ukVSl71fLtQ7VUq2Rx5OEMzuESPLiGGtxDHZrAQMIzvMKb8+i8OO/Ox7I152Qzp/AHzucP/vePQg==</latexit>

�2�/T1

<latexit sha1_base64="xIyTc0kL9Y3slT4ecQyee2Du0ps=">AAAB8nicbVBNSwMxEM3Wr1q/qh69BIvgxbpbCuqt4MVjhX7BdinZNNuGZpMlmRXK0p/hxYMiXv013vw3pu0etPXBwOO9GWbmhYngBlz32ylsbG5t7xR3S3v7B4dH5eOTjlGppqxNlVC6FxLDBJesDRwE6yWakTgUrBtO7ud+94lpw5VswTRhQUxGkkecErCSf1XrJ/y6NfAwHpQrbtVdAK8TLycVlKM5KH/1h4qmMZNABTHG99wEgoxo4FSwWamfGpYQOiEj5lsqScxMkC1OnuELqwxxpLQtCXih/p7ISGzMNA5tZ0xgbFa9ufif56cQ3QYZl0kKTNLloigVGBSe/4+HXDMKYmoJoZrbWzEdE00o2JRKNgRv9eV10qlVvXr17rFeadTyOIroDJ2jS+ShG9RAD6iJ2ogihZ7RK3pzwHlx3p2PZWvByWdO0R84nz8W5Y/L</latexit>

2�/T1

<latexit sha1_base64="5kAP3QYZfkEvBH9cX1wnN7MmItk=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKe6GgHoLePEYIS9IljA76U2GzM6uM7NCCPkJLx4U8ervePNvnCR70MSChqKqm+6uIBFcG9f9dnIbm1vbO/ndwt7+weFR8fikpeNUMWyyWMSqE1CNgktsGm4EdhKFNAoEtoPx3dxvP6HSPJYNM0nQj+hQ8pAzaqzUqfQSftXoe/1iyS27C5B14mWkBBnq/eJXbxCzNEJpmKBadz03Mf6UKsOZwFmhl2pMKBvTIXYtlTRC7U8X987IhVUGJIyVLWnIQv09MaWR1pMosJ0RNSO96s3F/7xuasIbf8plkhqUbLkoTAUxMZk/TwZcITNiYgllittbCRtRRZmxERVsCN7qy+ukVSl71fLtQ7VUq2Rx5OEMzuESPLiGGtxDHZrAQMAzvMKb8+i8OO/Ox7I152Qzp/AHzucP++GPQA==</latexit>

4�/T1

<latexit sha1_base64="qNgGsBynzaw4pZK69Fs11I5w370=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKe6GgHoLePEYIS9IljA7mU2GzM6uM71CCPkJLx4U8ervePNvnCR70MSChqKqm+6uIJHCoOt+O7mNza3tnfxuYW//4PCoeHzSMnGqGW+yWMa6E1DDpVC8iQIl7ySa0yiQvB2M7+Z++4lrI2LVwEnC/YgOlQgFo2ilTrWXiKtG3+sXS27ZXYCsEy8jJchQ7xe/eoOYpRFXyCQ1puu5CfpTqlEwyWeFXmp4QtmYDnnXUkUjbvzp4t4ZubDKgISxtqWQLNTfE1MaGTOJAtsZURyZVW8u/ud1Uwxv/KlQSYpcseWiMJUEYzJ/ngyE5gzlxBLKtLC3EjaimjK0ERVsCN7qy+ukVSl71fLtQ7VUq2Rx5OEMzuESPLiGGtxDHZrAQMIzvMKb8+i8OO/Ox7I152Qzp/AHzucP/vePQg==</latexit>

�2�/T1

<latexit sha1_base64="xIyTc0kL9Y3slT4ecQyee2Du0ps=">AAAB8nicbVBNSwMxEM3Wr1q/qh69BIvgxbpbCuqt4MVjhX7BdinZNNuGZpMlmRXK0p/hxYMiXv013vw3pu0etPXBwOO9GWbmhYngBlz32ylsbG5t7xR3S3v7B4dH5eOTjlGppqxNlVC6FxLDBJesDRwE6yWakTgUrBtO7ud+94lpw5VswTRhQUxGkkecErCSf1XrJ/y6NfAwHpQrbtVdAK8TLycVlKM5KH/1h4qmMZNABTHG99wEgoxo4FSwWamfGpYQOiEj5lsqScxMkC1OnuELqwxxpLQtCXih/p7ISGzMNA5tZ0xgbFa9ufif56cQ3QYZl0kKTNLloigVGBSe/4+HXDMKYmoJoZrbWzEdE00o2JRKNgRv9eV10qlVvXr17rFeadTyOIroDJ2jS+ShG9RAD6iJ2ogihZ7RK3pzwHlx3p2PZWvByWdO0R84nz8W5Y/L</latexit>

W

<latexit sha1_base64="v2p5JiIExFBTZrnftSKRp8lA+zs=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9djY2t7Z3dgt7xf2Dw6Pj0slpW8epYthisYhVN6AaBZfYMtwI7CYKaRQI7ASTu7nfeUKleSwfzDRBP6IjyUPOqLFSszMold2KuwBZJ15OypCjMSh99YcxSyOUhgmqdc9zE+NnVBnOBM6K/VRjQtmEjrBnqaQRaj9bHDojl1YZkjBWtqQhC/X3REYjradRYDsjasZ61ZuL/3m91IQ3fsZlkhqUbLkoTAUxMZl/TYZcITNiagllittbCRtTRZmx2RRtCN7qy+ukXa14tcpts1auV/M4CnAOF3AFHlxDHe6hAS1ggPAMr/DmPDovzrvzsWzdcPKZM/gD5/MHs0WM1w==</latexit>

�W

<latexit sha1_base64="US7v1YnqjFIMRV2kdCKBqugNB2c=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4sSSloN4KXjxWsR/QhrLZTtqlm03Y3Qgl9B948aCIV/+RN/+N2zYHbX0w8Hhvhpl5QSK4Nq777aytb2xubRd2irt7+weHpaPjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GtzO//YRK81g+mkmCfkSHkoecUWOlh8t2v1R2K+4cZJV4OSlDjka/9NUbxCyNUBomqNZdz02Mn1FlOBM4LfZSjQllYzrErqWSRqj9bH7plJxbZUDCWNmShszV3xMZjbSeRIHtjKgZ6WVvJv7ndVMTXvsZl0lqULLFojAVxMRk9jYZcIXMiIkllClubyVsRBVlxoZTtCF4yy+vkla14tUqN/e1cr2ax1GAUziDC/DgCupwBw1oAoMQnuEV3pyx8+K8Ox+L1jUnnzmBP3A+fwAcmY0O</latexit>

W

<latexit sha1_base64="v2p5JiIExFBTZrnftSKRp8lA+zs=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9djY2t7Z3dgt7xf2Dw6Pj0slpW8epYthisYhVN6AaBZfYMtwI7CYKaRQI7ASTu7nfeUKleSwfzDRBP6IjyUPOqLFSszMold2KuwBZJ15OypCjMSh99YcxSyOUhgmqdc9zE+NnVBnOBM6K/VRjQtmEjrBnqaQRaj9bHDojl1YZkjBWtqQhC/X3REYjradRYDsjasZ61ZuL/3m91IQ3fsZlkhqUbLkoTAUxMZl/TYZcITNiagllittbCRtTRZmx2RRtCN7qy+ukXa14tcpts1auV/M4CnAOF3AFHlxDHe6hAS1ggPAMr/DmPDovzrvzsWzdcPKZM/gD5/MHs0WM1w==</latexit>

�W

<latexit sha1_base64="US7v1YnqjFIMRV2kdCKBqugNB2c=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4sSSloN4KXjxWsR/QhrLZTtqlm03Y3Qgl9B948aCIV/+RN/+N2zYHbX0w8Hhvhpl5QSK4Nq777aytb2xubRd2irt7+weHpaPjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GtzO//YRK81g+mkmCfkSHkoecUWOlh8t2v1R2K+4cZJV4OSlDjka/9NUbxCyNUBomqNZdz02Mn1FlOBM4LfZSjQllYzrErqWSRqj9bH7plJxbZUDCWNmShszV3xMZjbSeRIHtjKgZ6WVvJv7ndVMTXvsZl0lqULLFojAVxMRk9jYZcIXMiIkllClubyVsRBVlxoZTtCF4yy+vkla14tUqN/e1cr2ax1GAUziDC/DgCupwBw1oAoMQnuEV3pyx8+K8Ox+L1jUnnzmBP3A+fwAcmY0O</latexit>

2�

T1
� W

<latexit sha1_base64="366+Sjkz5cmLfrNHTETcAEoC55E=">AAAB+3icbVBNS8NAEJ34WetXrEcvi0XwYklKQb0VvHis0C9oQtlsN+3SzSbsbsQS8le8eFDEq3/Em//GbZuDtj4YeLw3w8y8IOFMacf5tjY2t7Z3dkt75f2Dw6Nj+6TSVXEqCe2QmMeyH2BFORO0o5nmtJ9IiqOA014wvZv7vUcqFYtFW88S6kd4LFjICNZGGtoVL5SYZHUvYXnWHrr5VW9oV52aswBaJ25BqlCgNbS/vFFM0ogKTThWauA6ifYzLDUjnOZlL1U0wWSKx3RgqMARVX62uD1HF0YZoTCWpoRGC/X3RIYjpWZRYDojrCdq1ZuL/3mDVIc3fsZEkmoqyHJRmHKkYzQPAo2YpETzmSGYSGZuRWSCTRjaxFU2IbirL6+Tbr3mNmq3D41q0yniKMEZnMMluHANTbiHFnSAwBM8wyu8Wbn1Yr1bH8vWDauYOYU/sD5/AISUlBA=</latexit>

2�

<latexit sha1_base64="Bbs9fJh25guI+6UAiwo5nEtxL5s=">AAAB63icbVDLSgNBEOyNrxhfUY9eBoPgKeyGgHoLePEYwSRCsoTZyWwyZB7LzKwQlvyCFw+KePWHvPk3ziZ70MSChqKqm+6uKOHMWN//9kobm1vbO+Xdyt7+weFR9fika1SqCe0QxZV+jLChnEnascxy+phoikXEaS+a3uZ+74lqw5R8sLOEhgKPJYsZwTaXGoOEDas1v+4vgNZJUJAaFGgPq1+DkSKpoNISjo3pB35iwwxrywin88ogNTTBZIrHtO+oxIKaMFvcOkcXThmhWGlX0qKF+nsiw8KYmYhcp8B2Yla9XPzP66c2vg4zJpPUUkmWi+KUI6tQ/jgaMU2J5TNHMNHM3YrIBGtMrIun4kIIVl9eJ91GPWjWb+6btVajiKMMZ3AOlxDAFbTgDtrQAQITeIZXePOE9+K9ex/L1pJXzJzCH3ifP8ATjgU=</latexit>

4�

<latexit sha1_base64="KM9LETt44WTSckPXb5YHzzUJYIk=">AAAB63icbVDLSgNBEOyNrxhfUY9eBoPgKeyGgHoLePEYwSRCsoTZyWwyZB7LzKwQlvyCFw+KePWHvPk3ziZ70MSChqKqm+6uKOHMWN//9kobm1vbO+Xdyt7+weFR9fika1SqCe0QxZV+jLChnEnascxy+phoikXEaS+a3uZ+74lqw5R8sLOEhgKPJYsZwTaXmoOEDas1v+4vgNZJUJAaFGgPq1+DkSKpoNISjo3pB35iwwxrywin88ogNTTBZIrHtO+oxIKaMFvcOkcXThmhWGlX0qKF+nsiw8KYmYhcp8B2Yla9XPzP66c2vg4zJpPUUkmWi+KUI6tQ/jgaMU2J5TNHMNHM3YrIBGtMrIun4kIIVl9eJ91GPWjWb+6btVajiKMMZ3AOlxDAFbTgDtrQAQITeIZXePOE9+K9ex/L1pJXzJzCH3ifP8Mhjgc=</latexit>

�2�

<latexit sha1_base64="zlj39fLYoQC2zRMsY4GdZNS9EoY=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBiyUpBfVW8OKxgv2ANpTNdtMu3WzC7kQoob/BiwdFvPqDvPlv3LY5aOuDgcd7M8zMCxIpDLrut1PY2Nza3inulvb2Dw6PyscnbROnmvEWi2WsuwE1XArFWyhQ8m6iOY0CyTvB5G7ud564NiJWjzhNuB/RkRKhYBSt1Lqq9RMxKFfcqrsAWSdeTiqQozkof/WHMUsjrpBJakzPcxP0M6pRMMlnpX5qeELZhI54z1JFI278bHHsjFxYZUjCWNtSSBbq74mMRsZMo8B2RhTHZtWbi/95vRTDGz8TKkmRK7ZcFKaSYEzmn5Oh0JyhnFpCmRb2VsLGVFOGNp+SDcFbfXmdtGtVr169fahXGrU8jiKcwTlcggfX0IB7aEILGAh4hld4c5Tz4rw7H8vWgpPPnMIfOJ8/KfSOPA==</latexit>

WT1

<latexit sha1_base64="vZZgc6KIzQ/Tjq9AmJ1IOLu7L+Q=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHis0LSFNpTNdtMu3d2E3Y1QQv+CFw+KePUPefPfuGlz0NYHA4/3ZpiZFyacaeO6305pa3tnd6+8Xzk4PDo+qZ6edXWcKkJ9EvNY9UOsKWeS+oYZTvuJoliEnPbC2X3u956o0iyWHTNPaCDwRLKIEWxyqdcZeaNqza27S6BN4hWkBgXao+rXcByTVFBpCMdaDzw3MUGGlWGE00VlmGqaYDLDEzqwVGJBdZAtb12gK6uMURQrW9Kgpfp7IsNC67kIbafAZqrXvVz8zxukJroNMiaT1FBJVouilCMTo/xxNGaKEsPnlmCimL0VkSlWmBgbT8WG4K2/vEm6jbrXrN89NmutRhFHGS7gEq7BgxtowQO0wQcCU3iGV3hzhPPivDsfq9aSU8ycwx84nz99sY3Z</latexit>

�WT1

<latexit sha1_base64="ZKqtajVXSqPWpAsFxk+fyXT5Bvw=">AAAB7HicbVBNS8NAEJ34WetX1aOXxSJ4sSSloN4KXjxWaNpCG8pmO22XbjZhdyOU0N/gxYMiXv1B3vw3btsctPXBwOO9GWbmhYng2rjut7OxubW9s1vYK+4fHB4dl05OWzpOFUOfxSJWnZBqFFyib7gR2EkU0igU2A4n93O//YRK81g2zTTBIKIjyYecUWMl/7rd7Hv9UtmtuAuQdeLlpAw5Gv3SV28QszRCaZigWnc9NzFBRpXhTOCs2Es1JpRN6Ai7lkoaoQ6yxbEzcmmVARnGypY0ZKH+nshopPU0Cm1nRM1Yr3pz8T+vm5rhbZBxmaQGJVsuGqaCmJjMPycDrpAZMbWEMsXtrYSNqaLM2HyKNgRv9eV10qpWvFrl7rFWrlfzOApwDhdwBR7cQB0eoAE+MODwDK/w5kjnxXl3PpatG04+cwZ/4Hz+AOeDjhA=</latexit>

2� � WT1

<latexit sha1_base64="MgnJe0LsCQrTbuCgzDNoCkNgBNc=">AAAB8HicbVBNSwMxEJ2tX7V+VT16CRbBi2W3FNRbwYvHCv2SdinZNNuGJtklyQpl6a/w4kERr/4cb/4bs+0etPXBwOO9GWbmBTFn2rjut1PY2Nza3inulvb2Dw6PyscnHR0litA2iXikegHWlDNJ24YZTnuxolgEnHaD6V3md5+o0iySLTOLqS/wWLKQEWys9FgbxOyq2xp6w3LFrboLoHXi5aQCOZrD8tdgFJFEUGkIx1r3PTc2foqVYYTTeWmQaBpjMsVj2rdUYkG1ny4OnqMLq4xQGClb0qCF+nsixULrmQhsp8Bmole9TPzP6ycmvPFTJuPEUEmWi8KEIxOh7Hs0YooSw2eWYKKYvRWRCVaYGJtRyYbgrb68Tjq1qlev3j7UK41aHkcRzuAcLsGDa2jAPTShDQQEPMMrvDnKeXHenY9la8HJZ07hD5zPH6RJj58=</latexit>

. . .. . .

T1

<latexit sha1_base64="L47j5S8z3xJCVQlwXih0nJer9bo=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHis2NZCG8pmu2mXbjZhdyKU0J/gxYMiXv1F3vw3btsctPXBwOO9GWbmBYkUBl332ylsbG5t7xR3S3v7B4dH5eOTjolTzXibxTLW3YAaLoXibRQoeTfRnEaB5I/B5HbuPz5xbUSsWjhNuB/RkRKhYBSt9NAaeINyxa26C5B14uWkAjmag/JXfxizNOIKmaTG9Dw3QT+jGgWTfFbqp4YnlE3oiPcsVTTixs8Wp87IhVWGJIy1LYVkof6eyGhkzDQKbGdEcWxWvbn4n9dLMbz2M6GSFLliy0VhKgnGZP43GQrNGcqpJZRpYW8lbEw1ZWjTKdkQvNWX10mnVvXq1Zv7eqVRy+MowhmcwyV4cAUNuIMmtIHBCJ7hFd4c6bw4787HsrXg5DOn8AfO5w/T2Y14</latexit>

A

<latexit sha1_base64="XomIN2rlL4rE6OPAgucPgHPUsrA=">AAAB6HicbVDLSgNBEOyNrxhfUY9eBoPgKeyGgHqLePGYgHlAsoTZSW8yZnZ2mZkVQsgXePGgiFc/yZt/4yTZgyYWNBRV3XR3BYng2rjut5Pb2Nza3snvFvb2Dw6PiscnLR2nimGTxSJWnYBqFFxi03AjsJMopFEgsB2M7+Z++wmV5rF8MJME/YgOJQ85o8ZKjdt+seSW3QXIOvEyUoIM9X7xqzeIWRqhNExQrbuemxh/SpXhTOCs0Es1JpSN6RC7lkoaofani0Nn5MIqAxLGypY0ZKH+npjSSOtJFNjOiJqRXvXm4n9eNzXhtT/lMkkNSrZcFKaCmJjMvyYDrpAZMbGEMsXtrYSNqKLM2GwKNgRv9eV10qqUvWr5plEt1SpZHHk4g3O4BA+uoAb3UIcmMEB4hld4cx6dF+fd+Vi25pxs5hT+wPn8AZHtjME=</latexit>

A/T1

<latexit sha1_base64="wj49i3Yh7EBRcTZ4C7JJsDF/AB0=">AAAB7HicbVBNTwIxEJ3FL8Qv1KOXRmLiCXcJiXrDePGICQsksCHd0oWGbrtpuyZkw2/w4kFjvPqDvPlvLLAHBV8yyct7M5mZFyacaeO6305hY3Nre6e4W9rbPzg8Kh+ftLVMFaE+kVyqbog15UxQ3zDDaTdRFMchp51wcj/3O09UaSZFy0wTGsR4JFjECDZW8u+uWgNvUK64VXcBtE68nFQgR3NQ/uoPJUljKgzhWOue5yYmyLAyjHA6K/VTTRNMJnhEe5YKHFMdZItjZ+jCKkMUSWVLGLRQf09kONZ6Goe2M8ZmrFe9ufif10tNdBNkTCSpoYIsF0UpR0ai+edoyBQlhk8twUQxeysiY6wwMTafkg3BW315nbRrVa9evX2sVxq1PI4inME5XIIH19CAB2iCDwQYPMMrvDnCeXHenY9la8HJZ07hD5zPH8kLjfw=</latexit>

1

<latexit sha1_base64="mphGgQZ73ClNR9f3vZYpmRPhI4U=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9djY2t7Z3dgt7xf2Dw6Pj0slpW8epYthisYhVN6AaBZfYMtwI7CYKaRQI7ASTu7nfeUKleSwfzDRBP6IjyUPOqLFS0xuUym7FXYCsEy8nZcjRGJS++sOYpRFKwwTVuue5ifEzqgxnAmfFfqoxoWxCR9izVNIItZ8tDp2RS6sMSRgrW9KQhfp7IqOR1tMosJ0RNWO96s3F/7xeasIbP+MySQ1KtlwUpoKYmMy/JkOukBkxtYQyxe2thI2poszYbIo2BG/15XXSrla8WuW2WSvXq3kcBTiHC7gCD66hDvfQgBYwQHiGV3hzHp0X5935WLZuOPnMGfyB8/kDea2MsQ==</latexit>

2�/T1

<latexit sha1_base64="5kAP3QYZfkEvBH9cX1wnN7MmItk=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKe6GgHoLePEYIS9IljA76U2GzM6uM7NCCPkJLx4U8ervePNvnCR70MSChqKqm+6uIBFcG9f9dnIbm1vbO/ndwt7+weFR8fikpeNUMWyyWMSqE1CNgktsGm4EdhKFNAoEtoPx3dxvP6HSPJYNM0nQj+hQ8pAzaqzUqfQSftXoe/1iyS27C5B14mWkBBnq/eJXbxCzNEJpmKBadz03Mf6UKsOZwFmhl2pMKBvTIXYtlTRC7U8X987IhVUGJIyVLWnIQv09MaWR1pMosJ0RNSO96s3F/7xuasIbf8plkhqUbLkoTAUxMZk/TwZcITNiYgllittbCRtRRZmxERVsCN7qy+ukVSl71fLtQ7VUq2Rx5OEMzuESPLiGGtxDHZrAQMAzvMKb8+i8OO/Ox7I152Qzp/AHzucP++GPQA==</latexit>

A/T1

<latexit sha1_base64="wj49i3Yh7EBRcTZ4C7JJsDF/AB0=">AAAB7HicbVBNTwIxEJ3FL8Qv1KOXRmLiCXcJiXrDePGICQsksCHd0oWGbrtpuyZkw2/w4kFjvPqDvPlvLLAHBV8yyct7M5mZFyacaeO6305hY3Nre6e4W9rbPzg8Kh+ftLVMFaE+kVyqbog15UxQ3zDDaTdRFMchp51wcj/3O09UaSZFy0wTGsR4JFjECDZW8u+uWgNvUK64VXcBtE68nFQgR3NQ/uoPJUljKgzhWOue5yYmyLAyjHA6K/VTTRNMJnhEe5YKHFMdZItjZ+jCKkMUSWVLGLRQf09kONZ6Goe2M8ZmrFe9ufif10tNdBNkTCSpoYIsF0UpR0ai+edoyBQlhk8twUQxeysiY6wwMTafkg3BW315nbRrVa9evX2sVxq1PI4inME5XIIH19CAB2iCDwQYPMMrvDnCeXHenY9la8HJZ07hD5zPH8kLjfw=</latexit>

1

<latexit sha1_base64="mphGgQZ73ClNR9f3vZYpmRPhI4U=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9djY2t7Z3dgt7xf2Dw6Pj0slpW8epYthisYhVN6AaBZfYMtwI7CYKaRQI7ASTu7nfeUKleSwfzDRBP6IjyUPOqLFS0xuUym7FXYCsEy8nZcjRGJS++sOYpRFKwwTVuue5ifEzqgxnAmfFfqoxoWxCR9izVNIItZ8tDp2RS6sMSRgrW9KQhfp7IqOR1tMosJ0RNWO96s3F/7xeasIbP+MySQ1KtlwUpoKYmMy/JkOukBkxtYQyxe2thI2poszYbIo2BG/15XXSrla8WuW2WSvXq3kcBTiHC7gCD66hDvfQgBYwQHiGV3hzHp0X5935WLZuOPnMGfyB8/kDea2MsQ==</latexit>

(a)

<latexit sha1_base64="2tKE3wru98C5iJJ/gGTf7iWZ/18=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZTpZb9YcivuAmSdeBkpQYZGv/jVG8QsjVAaJqjWXc9NjD+lynAmcFbopRoTysZ0iF1LJY1Q+9PFqTNyYZUBCWNlSxqyUH9PTGmk9SQKbGdEzUivenPxP6+bmvDan3KZpAYlWy4KU0FMTOZ/kwFXyIyYWEKZ4vZWwkZUUWZsOgUbgrf68jppVSterXJzXyvVq1kceTiDcyiDB1dQhztoQBMYDOEZXuHNEc6L8+58LFtzTjZzCn/gfP4Ah7uNRg==</latexit>

(b)

<latexit sha1_base64="KPkmPhyPt8mTKlwy9U/DbsFRxNY=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZSDy36x5FbcBcg68TJSggyNfvGrN4hZGqE0TFCtu56bGH9KleFM4KzQSzUmlI3pELuWShqh9qeLU2fkwioDEsbKljRkof6emNJI60kU2M6ImpFe9ebif143NeG1P+UySQ1KtlwUpoKYmMz/JgOukBkxsYQyxe2thI2ooszYdAo2BG/15XXSqla8WuXmvlaqV7M48nAG51AGD66gDnfQgCYwGMIzvMKbI5wX5935WLbmnGzmFP7A+fwBiUCNRw==</latexit>

(c)

<latexit sha1_base64="cW6287Esk6s8JXYFpi9oBaParN4=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZTZZb9YcivuAmSdeBkpQYZGv/jVG8QsjVAaJqjWXc9NjD+lynAmcFbopRoTysZ0iF1LJY1Q+9PFqTNyYZUBCWNlSxqyUH9PTGmk9SQKbGdEzUivenPxP6+bmvDan3KZpAYlWy4KU0FMTOZ/kwFXyIyYWEKZ4vZWwkZUUWZsOgUbgrf68jppVSterXJzXyvVq1kceTiDcyiDB1dQhztoQBMYDOEZXuHNEc6L8+58LFtzTjZzCn/gfP4AisWNSA==</latexit>

(d)

<latexit sha1_base64="Q48yeLY1uDcnqDH2kK8JS/ZeUhE=">AAAB6nicbVBNSwMxEJ2tX7V+VT16CRahXspuKai3ghePFe0HtEvJZrNtaJJdkqxQlv4ELx4U8eov8ua/MW33oK0PBh7vzTAzL0g408Z1v53CxubW9k5xt7S3f3B4VD4+6eg4VYS2Scxj1QuwppxJ2jbMcNpLFMUi4LQbTG7nfveJKs1i+WimCfUFHkkWMYKNlR6q4eWwXHFr7gJonXg5qUCO1rD8NQhjkgoqDeFY677nJsbPsDKMcDorDVJNE0wmeET7lkosqPazxakzdGGVEEWxsiUNWqi/JzIstJ6KwHYKbMZ61ZuL/3n91ETXfsZkkhoqyXJRlHJkYjT/G4VMUWL41BJMFLO3IjLGChNj0ynZELzVl9dJp17zGrWb+0alWc/jKMIZnEMVPLiCJtxBC9pAYATP8ApvDndenHfnY9lacPKZU/gD5/MHjEqNSQ==</latexit>

Figure 1.2: Left column: the time functions (a) xc(t), (b) s(t), (c) xs(t), and (d) x[n]. Right
column: The corresponding Fourier transforms in continuous and discrete time.

As described above,

xs(t) = xc(t)s(t) =
1X

n=�1
xc(nT1)�(t �nT1) (1.2)

The function x[n] is a train of discrete-time samples that have amplitudes that are equal
to the areas of the corresponding impulses of xs(t). We also note that xs(t) is a function of
t, which is a real variable, while x[n] is a function of n, which is meaningful only when it
is an integer.

x[n] =
1X

l=�1
xc(lT1)�[n� l] (1.3)

Frequency-domain representations. Considering now the corresponding functions in
the frequency domain, let us assume that Xc(j⌦), the continuous-time Fourier transform
(CTFT) of xc(t), is of arbitrary shape, nonzero only for |⌦|  W , and with a maximum
amplitude equal to A, as depicted in Fig. 1.2. It can be shown that S(j⌦), the CTFT of
s(t), is also an infinite train of delta functions:

S(j⌦) =
2⇡
T1

1X

k=�1
�

 
⌦ � 2⇡k

T1

!
(1.4)

Now, because xs(t) = xc(t)s(t) in the time domain, we obtain in the frequency domain

Xs(j⌦) =
1
2⇡

Xc(j⌦) ⇤ S(j⌦) =
1
2⇡

Z 1

�1
Xc(j✓)S(j(⌦ �✓))d✓ (1.5)
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where the symbol ⇤ indicates convolution. Because convolving Xc(j⌦) with an infinite
train of delta functions merely replicates and shifts the spectrum, we obtain

Xs(j⌦) =
1
2⇡

Xc(j⌦) ⇤
1X

k=�1

2⇡
T1

�

 
⌦ � 2⇡k

T1

!
=

1
T1

1X

k=�1
Xc

 
j

 
⌦ � 2⇡k

T1

!!
(1.6)

as shown in Row (c) of Fig. 1.2.
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Figure 1.3: Example of aliasing distortion, with an input signal of 8 kHz (upper panel)
sampled at 10 kHz producing an output signal of 2 kHz (lower panel).

Avoiding aliasing distortion. In order for the continuous-time signal to ultimately be
recovered without distortion, it is necessary that the replications of the original spectrum
in Fig. 1.2 not overlap one another. It can easily be seen that the separation of the replica-
tions is related to the sampling period T1 while the width of the replications is twice the
signal bandwidth W . It is clear from Fig. 1.2 that overlap will be avoided if

2⇡
T1
�W >W or W <

⇡
T1

(1.7)

In other words, the sampling frequency must be at least twice as great as the bandwidth
of the incoming signal to avoid aliasing distortion. This, of course, is merely a restate-
ment of the Nyquist constraint that determines the minimum sampling frequency for
distortionless recovery of the continuous-time signal.

Figure 1.3 shows an example of the aliasing that occurs when the sampling frequency
is not great enough. The upper panel is an 8-kHz sinusoid with sample points super-
imposed by sampling at 10 kHz, which imposes an upper bound of 5 kHz for sampling
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without aliasing. The lower panel of the figure depicts the function that emerges from the
sampling and reconstruction process: a 2-kHz signal. Note that the discrete-time sample
points fit both the 8-kHz input signal and the 2-kHz output signal equally well. To pre-
vent the e↵ects of aliasing, it is common to precede a C/D converter by a lowpass filter
with gain ideally equal to 1 and a cuto↵ frequency of ⌦ = ⇡/T1.

Relating continuous-time and discrete-time frequency. The relationship betweenXs(j⌦),
the CTFT of xs(t), and X(ej!), the discrete-time Fourier transform (DTFT) of x[n], is a bit
subtle. From the definition of the DTFT, X(ej!) is

X(ej!) =
1X

n=�1
x[n]e�j!n =

1X

n=�1
xc(nT1)e�j!n (1.8)

Writing the definition of Xs(j⌦) and incorporating Eq. (1.2) produces

Xs(j⌦) =
Z 1

�1
xs(t)e�j⌦tdt =

Z 1

�1

1X

n=�1
xc(nT1)�(t �nT1)e�j⌦tdt (1.9)

Interchanging the sum and the integral and applying the procedures for integrating ex-
pressions with delta functions (see the Appendix for a detailed discussion of integration
with delta functions) produces

Xs(j⌦) =
1X

n=�1
xc(nT1)

Z 1

�1
�(t �nT1) e�j⌦tdt =

1X

n=�1
xc(nT1)e�j⌦nT1 (1.10)

We note that the final terms of Eqs. (1.8) and (1.10) are identical, except that

! =⌦T1 (1.11)

where again T1 is the sampling period. This means that X(ej!), the DTFT of x[n], is
identical to Xs(j⌦), the CTFT of xs(t), except that the frequency axis is scaled by the
sampling period T1.2 (Although it is easy to confuse discrete-time and continuous-time
frequency in expressions like Eq. (1.11), keep in mind the dimensional analysis that
discrete-time frequency in radians is equal to continuous-time frequency in radians per
second times the sampling period in seconds.)

2If Xs(j⌦) includes delta functions, the areas of the delta functions would be scaled according to the
relationship �(at) = (1/ |a|)�(t), as discussed in the Appendix.
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1.3 Reconstruction of continuous-time signals from their samples

D/C
x[n]

<latexit sha1_base64="ZkkTgizmS1o8zK6gi8U/3qn9MPo=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBg5RECuqt4MVjBfsBaSib7aZdursJuxuxhP4FLx4U8eof8ua/cdPmoK0PBh7vzTAzL0w408Z1v53S2vrG5lZ5u7Kzu7d/UD086ug4VYS2Scxj1QuxppxJ2jbMcNpLFMUi5LQbTm5zv/tIlWaxfDDThAYCjySLGMEml558GQyqNbfuzoFWiVeQGhRoDapf/WFMUkGlIRxr7XtuYoIMK8MIp7NKP9U0wWSCR9S3VGJBdZDNb52hM6sMURQrW9Kgufp7IsNC66kIbafAZqyXvVz8z/NTE10HGZNJaqgki0VRypGJUf44GjJFieFTSzBRzN6KyBgrTIyNp2JD8JZfXiWdy7rXqN/cN2rNiyKOMpzAKZyDB1fQhDtoQRsIjOEZXuHNEc6L8+58LFpLTjFzDH/gfP4AEn6ONg==</latexit>

xr(t)

<latexit sha1_base64="LPmZSybToQRJMg3tEObVCd9jk8s=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBAiSNiVgHoLePEYwTwgCWF2MpuMmd1ZZnrFsOQfvHhQxKv/482/cZLsQRMLGoqqbrq7/FgKg6777aysrq1vbOa28ts7u3v7hYPDhlGJZrzOlFS65VPDpYh4HQVK3oo1p6EvedMf3Uz95iPXRqjoHscx74Z0EIlAMIpWajz1dAnPeoWiW3ZnIMvEy0gRMtR6ha9OX7Ek5BEySY1pe26M3ZRqFEzySb6TGB5TNqID3rY0oiE33XR27YScWqVPAqVtRUhm6u+JlIbGjEPfdoYUh2bRm4r/ee0Eg6tuKqI4QR6x+aIgkQQVmb5O+kJzhnJsCWVa2FsJG1JNGdqA8jYEb/HlZdK4KHuV8vVdpVg9z+LIwTGcQAk8uIQq3EIN6sDgAZ7hFd4c5bw4787HvHXFyWaO4A+czx8JhY66</latexit>

T2

<latexit sha1_base64="vSGSbevjUTt+XO9T4T0Fk4CwGQY=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoPgQcJuCKi3gBePEfOCJITZSW8yZHZ2mZkVwpJP8OJBEa9+kTf/xkmyB00saCiquunu8mPBtXHdbye3sbm1vZPfLeztHxweFY9PWjpKFMMmi0SkOj7VKLjEpuFGYCdWSENfYNuf3M399hMqzSPZMNMY+yEdSR5wRo2VHhuDyqBYcsvuAmSdeBkpQYb6oPjVG0YsCVEaJqjWXc+NTT+lynAmcFboJRpjyiZ0hF1LJQ1R99PFqTNyYZUhCSJlSxqyUH9PpDTUehr6tjOkZqxXvbn4n9dNTHDTT7mME4OSLRcFiSAmIvO/yZArZEZMLaFMcXsrYWOqKDM2nYINwVt9eZ20KmWvWr59qJZqV1kceTiDc7gED66hBvdQhyYwGMEzvMKbI5wX5935WLbmnGzmFP7A+fwB04+Ncw==</latexit>

x[n]

<latexit sha1_base64="ZkkTgizmS1o8zK6gi8U/3qn9MPo=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBg5RECuqt4MVjBfsBaSib7aZdursJuxuxhP4FLx4U8eof8ua/cdPmoK0PBh7vzTAzL0w408Z1v53S2vrG5lZ5u7Kzu7d/UD086ug4VYS2Scxj1QuxppxJ2jbMcNpLFMUi5LQbTm5zv/tIlWaxfDDThAYCjySLGMEml558GQyqNbfuzoFWiVeQGhRoDapf/WFMUkGlIRxr7XtuYoIMK8MIp7NKP9U0wWSCR9S3VGJBdZDNb52hM6sMURQrW9Kgufp7IsNC66kIbafAZqyXvVz8z/NTE10HGZNJaqgki0VRypGJUf44GjJFieFTSzBRzN6KyBgrTIyNp2JD8JZfXiWdy7rXqN/cN2rNiyKOMpzAKZyDB1fQhDtoQRsIjOEZXuHNEc6L8+58LFpLTjFzDH/gfP4AEn6ONg==</latexit>

xs(t) =
��

n=��
x[n]�(t � nT1)

<latexit sha1_base64="j+LgX2BKP/TudF8IbtLlyjtOepg=">AAACHnicbZDLSsNAFIYnXmu9VV26GSxCBS2JVNRFoeDGZYVWhSaGyXTSDp1MwsyJtIQ+iRtfxY0LRQRX+jZOaxbefhj4+M85nDl/kAiuwbY/rJnZufmFxcJScXlldW29tLF5qeNUUdamsYjVdUA0E1yyNnAQ7DpRjESBYFfB4GxSv7plSvNYtmCUMC8iPclDTgkYyy8dDX1dgT1cx65OIz+T9QOXyxBG45ssh2FHetjtMgGkAgey5Tt7fqlsV+2p8F9wciijXE2/9OZ2Y5pGTAIVROuOYyfgZUQBp4KNi26qWULogPRYx6AkEdNeNj1vjHeN08VhrMyTgKfu94mMRFqPosB0RgT6+ndtYv5X66QQnngZl0kKTNKvRWEqMMR4khXucsUoiJEBQhU3f8W0TxShYBItmhCc3yf/hcvDqlOrnl7Uyo39PI4C2kY7qIIcdIwa6Bw1URtRdIce0BN6tu6tR+vFev1qnbHymS30Q9b7J0ezoek=</latexit>

Convert to
Continuous Time

xr(t)

<latexit sha1_base64="LPmZSybToQRJMg3tEObVCd9jk8s=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBAiSNiVgHoLePEYwTwgCWF2MpuMmd1ZZnrFsOQfvHhQxKv/482/cZLsQRMLGoqqbrq7/FgKg6777aysrq1vbOa28ts7u3v7hYPDhlGJZrzOlFS65VPDpYh4HQVK3oo1p6EvedMf3Uz95iPXRqjoHscx74Z0EIlAMIpWajz1dAnPeoWiW3ZnIMvEy0gRMtR6ha9OX7Ek5BEySY1pe26M3ZRqFEzySb6TGB5TNqID3rY0oiE33XR27YScWqVPAqVtRUhm6u+JlIbGjEPfdoYUh2bRm4r/ee0Eg6tuKqI4QR6x+aIgkQQVmb5O+kJzhnJsCWVa2FsJG1JNGdqA8jYEb/HlZdK4KHuV8vVdpVg9z+LIwTGcQAk8uIQq3EIN6sDgAZ7hFd4c5bw4787HvHXFyWaO4A+czx8JhY66</latexit>

Lowpass
Filter

T2

<latexit sha1_base64="vSGSbevjUTt+XO9T4T0Fk4CwGQY=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoPgQcJuCKi3gBePEfOCJITZSW8yZHZ2mZkVwpJP8OJBEa9+kTf/xkmyB00saCiquunu8mPBtXHdbye3sbm1vZPfLeztHxweFY9PWjpKFMMmi0SkOj7VKLjEpuFGYCdWSENfYNuf3M399hMqzSPZMNMY+yEdSR5wRo2VHhuDyqBYcsvuAmSdeBkpQYb6oPjVG0YsCVEaJqjWXc+NTT+lynAmcFboJRpjyiZ0hF1LJQ1R99PFqTNyYZUhCSJlSxqyUH9PpDTUehr6tjOkZqxXvbn4n9dNTHDTT7mME4OSLRcFiSAmIvO/yZArZEZMLaFMcXsrYWOqKDM2nYINwVt9eZ20KmWvWr59qJZqV1kceTiDc7gED66hBvdQhyYwGMEzvMKbI5wX5935WLbmnGzmFP7A+fwB04+Ncw==</latexit>

Figure 1.4: Upper panel: block diagram of D/C conversion. Lower panel: Specification of
the underlying signal processing.

Let us now turn our attention to the reconstruction process, which is in some ways a re-
versal of the sampling process. Figure 1.4 summarizes the major processing steps. The
discrete-time sequence x[n] is converted into the continuous-time sequence of delta func-
tions xs(t), in which the areas of the impulses in continuous time are equal to the corre-
sponding amplitudes of the discrete-time samples:

xs(t) =
1X

n=�1
x[n]�(t �nT2) (1.12)

This sequence of delta functions is passed through an ideal lowpass filter with transfer
function

HLP (j⌦) =
(

T2, |⌦| < ⇡/T2
0, otherwise (1.13)

The gain factor of T2 inHLP (j⌦) ensures that if the original signal is sampled with a great
enough sampling frequency to avoid aliasing, and if the sampling period T1 equals the
time T2 between the samples used in reconstruction, then the continuous-time recovered
signal xr(t) will be identical to the original input xc(t). In e↵ect, when T1 = T2 the gain
factor of T2 in the lowpass filter in the D/C converter is intended to compensate for the
factor of 1/T1 that incurred in the C/D conversion process. If T2 , T1, the signal passing
through will nominally incur a gain of T2/T1.

The reconstruction process is illustrated in the frequency domain in Fig. 1.5 which can
be seen to retrace most of the functions shown in Fig. 1.2 in reverse order. In this figure
we assume that the reconstruction sample period T2 is equal to the original sampling
period T1, although this is not always the case. The discrete-time sequence x[n], depicted
in the upper panel of Fig. 1.5 is first converted into the continuous-time sequence of
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xr(t)

<latexit sha1_base64="pkvPJOZb7wOJXuSX3lMJNonrDiI=">AAAB7XicbVDLSgNBEOyNrxhfUY9eFoMQL2FXAuot4MVjBPOAZAmzk9lkzOzMMtMrhpB/8OJBEa/+jzf/xkmyB00saCiquunuChPBDXret5NbW9/Y3MpvF3Z29/YPiodHTaNSTVmDKqF0OySGCS5ZAzkK1k40I3EoWCsc3cz81iPThit5j+OEBTEZSB5xStBKzaeeLuN5r1jyKt4c7irxM1KCDPVe8avbVzSNmUQqiDEd30swmBCNnAo2LXRTwxJCR2TAOpZKEjMTTObXTt0zq/TdSGlbEt25+ntiQmJjxnFoO2OCQ7PszcT/vE6K0VUw4TJJkUm6WBSlwkXlzl53+1wzimJsCaGa21tdOiSaULQBFWwI/vLLq6R5UfGrleu7aqnmZXHk4QROoQw+XEINbqEODaDwAM/wCm+Ocl6cd+dj0Zpzsplj+APn8wcKuY6+</latexit>

t

<latexit sha1_base64="SpJ6aRN+84oAbjysLwdSzzaYIbA=">AAAB6XicbVBNS8NAEJ3Urxq/qh69LBbBU0lKQb0VvHhswX5AG8pmO22XbjZhdyOU0F/gSVAQr/4kT/4bt20O2vpg4PHeDDPzwkRwbTzv2ylsbe/s7hX33YPDo+OT0ulZW8epYthisYhVN6QaBZfYMtwI7CYKaRQK7ITT+4XfeUKleSwfzSzBIKJjyUecUWOlphmUyl7FW4JsEj8nZcjRGJS++sOYpRFKwwTVuud7iQkyqgxnAuduP9WYUDalY+xZKmmEOsiWh87JlVWGZBQrW9KQpfp7IqOR1rMotJ0RNRO97i3E/7xeaka3QcZlkhqUbLVolApiYrL4mgy5QmbEzBLKFLe3EjahijJjs3Fdm4K//vMmaVcrfq1y16yV69U8jyJcwCVcgw83UIcHaEALGCA8wyu8OVPnxXl3PlatBSefOYc/cD5/AGImjQQ=</latexit>

�

<latexit sha1_base64="nirBxylFrGFUMqYSbVLYoUfQEfY=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBA8hd0QUG8BL96MYB6QLGF2MpuMmccyMyuEJf/gxYMiXv0fb/6Nk2QPmljQUFR1090VJZwZ6/vf3tr6xubWdmGnuLu3f3BYOjpuGZVqQptEcaU7ETaUM0mblllOO4mmWESctqPxzcxvP1FtmJIPdpLQUOChZDEj2Dqp1bsTdIj7pbJf8edAqyTISRlyNPqlr95AkVRQaQnHxnQDP7FhhrVlhNNpsZcammAyxkPadVRiQU2Yza+donOnDFCstCtp0Vz9PZFhYcxERK5TYDsyy95M/M/rpja+CjMmk9RSSRaL4pQjq9DsdTRgmhLLJ45gopm7FZER1phYF1DRhRAsv7xKWtVKUKtc39fK9WoeRwFO4QwuIIBLqMMtNKAJBB7hGV7hzVPei/fufSxa17x85gT+wPv8AV5Bjvc=</latexit>

Xr(j�)

<latexit sha1_base64="XZSQDOdhU/cM1Ae4OYjueEsy6gQ=">AAAB9HicbVBNS8NAEN3Urxq/qh69LBahXkpSCuqt4MWbFewHNKFstpN27WYTdjeFEvo3PAkK4tU/48l/47bNQVsfDDzem2FmXpBwprTjfFuFjc2t7Z3irr23f3B4VDo+aas4lRRaNOax7AZEAWcCWpppDt1EAokCDp1gfDv3OxOQisXiUU8T8CMyFCxklGgjed2+rDx59xEMyWW/VHaqzgJ4nbg5KaMczX7pyxvENI1AaMqJUj3XSbSfEakZ5TCzvVRBQuiYDKFnqCARKD9b3DzDF0YZ4DCWpoTGC/X3REYipaZRYDojokdq1ZuL/3m9VIfXfsZEkmoQdLkoTDnWMZ4HgAdMAtV8agihkplbMR0RSag2Mdm2ScFd/XmdtGtVt169eaiXG7U8jyI6Q+eoglx0hRroDjVRC1GUoGf0it6sifVivVsfy9aClc+coj+wPn8AskiRJw==</latexit>

2�/T2

<latexit sha1_base64="5xIdnnZsz6F9Rj7esiA3hl2VWaU=">AAAB73icbVBNSwMxEJ3Ur1q/qh69BIvgqe4uBfVW8OKxQr+gXUo2zbah2eyaZIWy9E948aCIV/+ON/+NabsHbX0w8Hhvhpl5QSK4No7zjQobm1vbO8Xd0t7+weFR+fikreNUUdaisYhVNyCaCS5Zy3AjWDdRjESBYJ1gcjf3O09MaR7LppkmzI/ISPKQU2Ks1PX6Cb9qDrxBueJUnQXwOnFzUoEcjUH5qz+MaRoxaaggWvdcJzF+RpThVLBZqZ9qlhA6ISPWs1SSiGk/W9w7wxdWGeIwVrakwQv190RGIq2nUWA7I2LGetWbi/95vdSEN37GZZIaJulyUZgKbGI8fx4PuWLUiKklhCpub8V0TBShxkZUsiG4qy+vk7ZXdWvV24dape7lcRThDM7hEly4hjrcQwNaQEHAM7zCG3pEL+gdfSxbCyifOYU/QJ8//WWPQQ==</latexit>

4�/T2

<latexit sha1_base64="xpAGobRx9BKhUW38nLjRRphJ/PA=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKe6GgHoLePEYIS9IljA7mU2GzM6uM71CCPkJLx4U8ervePNvnCR70MSChqKqm+6uIJHCoOt+O7mNza3tnfxuYW//4PCoeHzSMnGqGW+yWMa6E1DDpVC8iQIl7ySa0yiQvB2M7+Z++4lrI2LVwEnC/YgOlQgFo2ilTrWXiKtGv9IvltyyuwBZJ15GSpCh3i9+9QYxSyOukElqTNdzE/SnVKNgks8KvdTwhLIxHfKupYpG3PjTxb0zcmGVAQljbUshWai/J6Y0MmYSBbYzojgyq95c/M/rphje+FOhkhS5YstFYSoJxmT+PBkIzRnKiSWUaWFvJWxENWVoIyrYELzVl9dJq1L2quXbh2qpVsniyMMZnMMleHANNbiHOjSBgYRneIU359F5cd6dj2VrzslmTuEPnM8fAIqPQw==</latexit>

�2�/T2

<latexit sha1_base64="Gh/5jFG3PWF31kk6OKVbfix3gLc=">AAAB8nicbVBNSwMxEM3Wr1q/qh69BIvgxbq7FNRbwYvHCv2C7VKyabYNzSZLMiuU0p/hxYMiXv013vw3pu0etPXBwOO9GWbmRangBlz32ylsbG5t7xR3S3v7B4dH5eOTtlGZpqxFlVC6GxHDBJesBRwE66aakSQSrBON7+d+54lpw5VswiRlYUKGksecErBScOX3Un7d7PsY98sVt+ougNeJl5MKytHol796A0WzhEmgghgTeG4K4ZRo4FSwWamXGZYSOiZDFlgqScJMOF2cPMMXVhngWGlbEvBC/T0xJYkxkySynQmBkVn15uJ/XpBBfBtOuUwzYJIuF8WZwKDw/H884JpREBNLCNXc3orpiGhCwaZUsiF4qy+vk7Zf9WrVu8dape7ncRTRGTpHl8hDN6iOHlADtRBFCj2jV/TmgPPivDsfy9aCk8+coj9wPn8AGGuPzA==</latexit>

W

<latexit sha1_base64="v2p5JiIExFBTZrnftSKRp8lA+zs=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9djY2t7Z3dgt7xf2Dw6Pj0slpW8epYthisYhVN6AaBZfYMtwI7CYKaRQI7ASTu7nfeUKleSwfzDRBP6IjyUPOqLFSszMold2KuwBZJ15OypCjMSh99YcxSyOUhgmqdc9zE+NnVBnOBM6K/VRjQtmEjrBnqaQRaj9bHDojl1YZkjBWtqQhC/X3REYjradRYDsjasZ61ZuL/3m91IQ3fsZlkhqUbLkoTAUxMZl/TYZcITNiagllittbCRtTRZmx2RRtCN7qy+ukXa14tcpts1auV/M4CnAOF3AFHlxDHe6hAS1ggPAMr/DmPDovzrvzsWzdcPKZM/gD5/MHs0WM1w==</latexit>

�W

<latexit sha1_base64="US7v1YnqjFIMRV2kdCKBqugNB2c=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4sSSloN4KXjxWsR/QhrLZTtqlm03Y3Qgl9B948aCIV/+RN/+N2zYHbX0w8Hhvhpl5QSK4Nq777aytb2xubRd2irt7+weHpaPjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GtzO//YRK81g+mkmCfkSHkoecUWOlh8t2v1R2K+4cZJV4OSlDjka/9NUbxCyNUBomqNZdz02Mn1FlOBM4LfZSjQllYzrErqWSRqj9bH7plJxbZUDCWNmShszV3xMZjbSeRIHtjKgZ6WVvJv7ndVMTXvsZl0lqULLFojAVxMRk9jYZcIXMiIkllClubyVsRBVlxoZTtCF4yy+vkla14tUqN/e1cr2ax1GAUziDC/DgCupwBw1oAoMQnuEV3pyx8+K8Ox+L1jUnnzmBP3A+fwAcmY0O</latexit>

(c)

<latexit sha1_base64="cW6287Esk6s8JXYFpi9oBaParN4=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZTZZb9YcivuAmSdeBkpQYZGv/jVG8QsjVAaJqjWXc9NjD+lynAmcFbopRoTysZ0iF1LJY1Q+9PFqTNyYZUBCWNlSxqyUH9PTGmk9SQKbGdEzUivenPxP6+bmvDan3KZpAYlWy4KU0FMTOZ/kwFXyIyYWEKZ4vZWwkZUUWZsOgUbgrf68jppVSterXJzXyvVq1kceTiDcyiDB1dQhztoQBMYDOEZXuHNEc6L8+58LFtzTjZzCn/gfP4AisWNSA==</latexit>

x[n]

<latexit sha1_base64="Bg5ekD8LrcVASk+AlYUtg2/Ya4w=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHisYD8gDWWz3bRLdzdhdyOW0L/gxYMiXv1D3vw3btoctPXBwOO9GWbmhQln2rjut1Pa2Nza3invVvb2Dw6PqscnXR2nitAOiXms+iHWlDNJO4YZTvuJoliEnPbC6W3u9x6p0iyWD2aW0EDgsWQRI9jk0pMvg2G15tbdBdA68QpSgwLtYfVrMIpJKqg0hGOtfc9NTJBhZRjhdF4ZpJommEzxmPqWSiyoDrLFrXN0YZURimJlSxq0UH9PZFhoPROh7RTYTPSql4v/eX5qousgYzJJDZVkuShKOTIxyh9HI6YoMXxmCSaK2VsRmWCFibHxVGwI3urL66TbqHvN+s19s9ZqFHGU4QzO4RI8uIIW3EEbOkBgAs/wCm+OcF6cd+dj2VpyiplT+APn8wcUTI48</latexit>

n
. . . . . .

�

<latexit sha1_base64="Zt208hSMcaEpyetqd1NXKiW/SKs=">AAAB7XicbVDLSgNBEJyNrxhfUY9eBoPgKeyGgHoLePEYwTwgWcLspDcZM49lZlYIS/7BiwdFvPo/3vwbJ8keNLGgoajqprsrSjgz1ve/vcLG5tb2TnG3tLd/cHhUPj5pG5VqCi2quNLdiBjgTELLMsuhm2ggIuLQiSa3c7/zBNowJR/sNIFQkJFkMaPEOqndVwJGZFCu+FV/AbxOgpxUUI7moPzVHyqaCpCWcmJML/ATG2ZEW0Y5zEr91EBC6ISMoOeoJAJMmC2uneELpwxxrLQrafFC/T2REWHMVESuUxA7NqveXPzP66U2vg4zJpPUgqTLRXHKsVV4/joeMg3U8qkjhGrmbsV0TDSh1gVUciEEqy+vk3atGtSrN/f1SqOWx1FEZ+gcXaIAXaEGukNN1EIUPaJn9IrePOW9eO/ex7K14OUzp+gPvM8fj0GPFw==</latexit>

X(ej�)

xs(t)

<latexit sha1_base64="UqeVXNNni2OVWn+R5ntJHdRo8TI=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBDiJeyGgHoLePEYwTwgWcLsZDYZM7uzzPSKIeQfvHhQxKv/482/cZLsQRMLGoqqbrq7gkQKg6777aytb2xubed28rt7+weHhaPjplGpZrzBlFS6HVDDpYh5AwVK3k40p1EgeSsY3cz81iPXRqj4HscJ9yM6iEUoGEUrNZ96poQXvULRLbtzkFXiZaQIGeq9wle3r1ga8RiZpMZ0PDdBf0I1Cib5NN9NDU8oG9EB71ga04gbfzK/dkrOrdInodK2YiRz9ffEhEbGjKPAdkYUh2bZm4n/eZ0Uwyt/IuIkRR6zxaIwlQQVmb1O+kJzhnJsCWVa2FsJG1JNGdqA8jYEb/nlVdKslL1q+fquWqxVsjhycApnUAIPLqEGt1CHBjB4gGd4hTdHOS/Ou/OxaF1zspkT+APn8wcM2o7B</latexit>

t

<latexit sha1_base64="SpJ6aRN+84oAbjysLwdSzzaYIbA=">AAAB6XicbVBNS8NAEJ3Urxq/qh69LBbBU0lKQb0VvHhswX5AG8pmO22XbjZhdyOU0F/gSVAQr/4kT/4bt20O2vpg4PHeDDPzwkRwbTzv2ylsbe/s7hX33YPDo+OT0ulZW8epYthisYhVN6QaBZfYMtwI7CYKaRQK7ITT+4XfeUKleSwfzSzBIKJjyUecUWOlphmUyl7FW4JsEj8nZcjRGJS++sOYpRFKwwTVuud7iQkyqgxnAuduP9WYUDalY+xZKmmEOsiWh87JlVWGZBQrW9KQpfp7IqOR1rMotJ0RNRO97i3E/7xeaka3QcZlkhqUbLVolApiYrL4mgy5QmbEzBLKFLe3EjahijJjs3Fdm4K//vMmaVcrfq1y16yV69U8jyJcwCVcgw83UIcHaEALGCA8wyu8OVPnxXl3PlatBSefOYc/cD5/AGImjQQ=</latexit>

. . . . . .
�

<latexit sha1_base64="nirBxylFrGFUMqYSbVLYoUfQEfY=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBA8hd0QUG8BL96MYB6QLGF2MpuMmccyMyuEJf/gxYMiXv0fb/6Nk2QPmljQUFR1090VJZwZ6/vf3tr6xubWdmGnuLu3f3BYOjpuGZVqQptEcaU7ETaUM0mblllOO4mmWESctqPxzcxvP1FtmJIPdpLQUOChZDEj2Dqp1bsTdIj7pbJf8edAqyTISRlyNPqlr95AkVRQaQnHxnQDP7FhhrVlhNNpsZcammAyxkPadVRiQU2Yza+donOnDFCstCtp0Vz9PZFhYcxERK5TYDsyy95M/M/rpja+CjMmk9RSSRaL4pQjq9DsdTRgmhLLJ45gopm7FZER1phYF1DRhRAsv7xKWtVKUKtc39fK9WoeRwFO4QwuIIBLqMMtNKAJBB7hGV7hzVPei/fufSxa17x85gT+wPv8AV5Bjvc=</latexit>

Xs(j�)

<latexit sha1_base64="cBk/3vx3i478KUMr/DDQoNeuj70=">AAAB83icbVBNSwMxEJ2tX7V+VT16CRahXsquFNRbwYs3K9gP6C4lm2bb2CS7JFmhLP0bXjwo4tU/481/Y9ruQVsfDDzem2FmXphwpo3rfjuFtfWNza3idmlnd2//oHx41NZxqghtkZjHqhtiTTmTtGWY4bSbKIpFyGknHN/M/M4TVZrF8sFMEhoIPJQsYgQbK/ndvq4++neCDvF5v1xxa+4caJV4OalAjma//OUPYpIKKg3hWOue5yYmyLAyjHA6LfmppgkmYzykPUslFlQH2fzmKTqzygBFsbIlDZqrvycyLLSeiNB2CmxGetmbif95vdREV0HGZJIaKsliUZRyZGI0CwANmKLE8IklmChmb0VkhBUmxsZUsiF4yy+vkvZFzavXru/rlcZFHkcRTuAUquDBJTTgFprQAgIJPMMrvDmp8+K8Ox+L1oKTzxzDHzifPy03kRg=</latexit>

2�/T2

<latexit sha1_base64="5xIdnnZsz6F9Rj7esiA3hl2VWaU=">AAAB73icbVBNSwMxEJ3Ur1q/qh69BIvgqe4uBfVW8OKxQr+gXUo2zbah2eyaZIWy9E948aCIV/+ON/+NabsHbX0w8Hhvhpl5QSK4No7zjQobm1vbO8Xd0t7+weFR+fikreNUUdaisYhVNyCaCS5Zy3AjWDdRjESBYJ1gcjf3O09MaR7LppkmzI/ISPKQU2Ks1PX6Cb9qDrxBueJUnQXwOnFzUoEcjUH5qz+MaRoxaaggWvdcJzF+RpThVLBZqZ9qlhA6ISPWs1SSiGk/W9w7wxdWGeIwVrakwQv190RGIq2nUWA7I2LGetWbi/95vdSEN37GZZIaJulyUZgKbGI8fx4PuWLUiKklhCpub8V0TBShxkZUsiG4qy+vk7ZXdWvV24dape7lcRThDM7hEly4hjrcQwNaQEHAM7zCG3pEL+gdfSxbCyifOYU/QJ8//WWPQQ==</latexit>

4�/T2

<latexit sha1_base64="xpAGobRx9BKhUW38nLjRRphJ/PA=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoPgKe6GgHoLePEYIS9IljA7mU2GzM6uM71CCPkJLx4U8ervePNvnCR70MSChqKqm+6uIJHCoOt+O7mNza3tnfxuYW//4PCoeHzSMnGqGW+yWMa6E1DDpVC8iQIl7ySa0yiQvB2M7+Z++4lrI2LVwEnC/YgOlQgFo2ilTrWXiKtGv9IvltyyuwBZJ15GSpCh3i9+9QYxSyOukElqTNdzE/SnVKNgks8KvdTwhLIxHfKupYpG3PjTxb0zcmGVAQljbUshWai/J6Y0MmYSBbYzojgyq95c/M/rphje+FOhkhS5YstFYSoJxmT+PBkIzRnKiSWUaWFvJWxENWVoIyrYELzVl9dJq1L2quXbh2qpVsniyMMZnMMleHANNbiHOjSBgYRneIU359F5cd6dj2VrzslmTuEPnM8fAIqPQw==</latexit>

�2�/T2

<latexit sha1_base64="Gh/5jFG3PWF31kk6OKVbfix3gLc=">AAAB8nicbVBNSwMxEM3Wr1q/qh69BIvgxbq7FNRbwYvHCv2C7VKyabYNzSZLMiuU0p/hxYMiXv013vw3pu0etPXBwOO9GWbmRangBlz32ylsbG5t7xR3S3v7B4dH5eOTtlGZpqxFlVC6GxHDBJesBRwE66aakSQSrBON7+d+54lpw5VswiRlYUKGksecErBScOX3Un7d7PsY98sVt+ougNeJl5MKytHol796A0WzhEmgghgTeG4K4ZRo4FSwWamXGZYSOiZDFlgqScJMOF2cPMMXVhngWGlbEvBC/T0xJYkxkySynQmBkVn15uJ/XpBBfBtOuUwzYJIuF8WZwKDw/H884JpREBNLCNXc3orpiGhCwaZUsiF4qy+vk7Zf9WrVu8dape7ncRTRGTpHl8hDN6iOHlADtRBFCj2jV/TmgPPivDsfy9aCk8+coj9wPn8AGGuPzA==</latexit>

W

<latexit sha1_base64="v2p5JiIExFBTZrnftSKRp8lA+zs=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9djY2t7Z3dgt7xf2Dw6Pj0slpW8epYthisYhVN6AaBZfYMtwI7CYKaRQI7ASTu7nfeUKleSwfzDRBP6IjyUPOqLFSszMold2KuwBZJ15OypCjMSh99YcxSyOUhgmqdc9zE+NnVBnOBM6K/VRjQtmEjrBnqaQRaj9bHDojl1YZkjBWtqQhC/X3REYjradRYDsjasZ61ZuL/3m91IQ3fsZlkhqUbLkoTAUxMZl/TYZcITNiagllittbCRtTRZmx2RRtCN7qy+ukXa14tcpts1auV/M4CnAOF3AFHlxDHe6hAS1ggPAMr/DmPDovzrvzsWzdcPKZM/gD5/MHs0WM1w==</latexit>

�W

<latexit sha1_base64="US7v1YnqjFIMRV2kdCKBqugNB2c=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4sSSloN4KXjxWsR/QhrLZTtqlm03Y3Qgl9B948aCIV/+RN/+N2zYHbX0w8Hhvhpl5QSK4Nq777aytb2xubRd2irt7+weHpaPjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GtzO//YRK81g+mkmCfkSHkoecUWOlh8t2v1R2K+4cZJV4OSlDjka/9NUbxCyNUBomqNZdz02Mn1FlOBM4LfZSjQllYzrErqWSRqj9bH7plJxbZUDCWNmShszV3xMZjbSeRIHtjKgZ6WVvJv7ndVMTXvsZl0lqULLFojAVxMRk9jYZcIXMiIkllClubyVsRBVlxoZTtCF4yy+vkla14tUqN/e1cr2ax1GAUziDC/DgCupwBw1oAoMQnuEV3pyx8+K8Ox+L1jUnnzmBP3A+fwAcmY0O</latexit>

<latexit sha1_base64="SP1oJVesISeFU4t1DkepfDJMgFI=">AAAB7HicbVBNTwIxEJ3iF+IX6tFLIzHxhLvEryPGi0dMWCCBDemWLjR0u5u2a0I2/AYvHjTGqz/Im//GAntQ8CWTvLw3k5l5QSK4No7zjQpr6xubW8Xt0s7u3v5B+fCopeNUUebRWMSqExDNBJfMM9wI1kkUI1EgWDsY38/89hNTmseyaSYJ8yMylDzklBgreXcXzb7bL1ecqjMHXiVuTiqQo9Evf/UGMU0jJg0VROuu6yTGz4gynAo2LfVSzRJCx2TIupZKEjHtZ/Njp/jMKgMcxsqWNHiu/p7ISKT1JApsZ0TMSC97M/E/r5ua8NbPuExSwyRdLApTgU2MZ5/jAVeMGjGxhFDF7a2Yjogi1Nh8SjYEd/nlVdKqVd3r6tXjZaVey+Mowgmcwjm4cAN1eIAGeECBwzO8whuS6AW9o49FawHlM8fwB+jzB8hrjfo=</latexit>

A/T1
(b)

<latexit sha1_base64="KPkmPhyPt8mTKlwy9U/DbsFRxNY=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZSDy36x5FbcBcg68TJSggyNfvGrN4hZGqE0TFCtu56bGH9KleFM4KzQSzUmlI3pELuWShqh9qeLU2fkwioDEsbKljRkof6emNJI60kU2M6ImpFe9ebif143NeG1P+UySQ1KtlwUpoKYmMz/JgOukBkxsYQyxe2thI2ooszYdAo2BG/15XXSqla8WuXmvlaqV7M48nAG51AGD66gDnfQgCYwGMIzvMKbI5wX5935WLbmnGzmFP7A+fwBiUCNRw==</latexit>

2�

T2
� W

<latexit sha1_base64="TA37gLaQTfqHMW8adUu69D9AN14=">AAAB+3icbVBNS8NAEJ34WetXrEcvi0XwYklKQb0VvHis0C9oQtlsN+3SzSbsbsQS8le8eFDEq3/Em//GbZuDtj4YeLw3w8y8IOFMacf5tjY2t7Z3dkt75f2Dw6Nj+6TSVXEqCe2QmMeyH2BFORO0o5nmtJ9IiqOA014wvZv7vUcqFYtFW88S6kd4LFjICNZGGtoVL5SYZHUvYXnWHtbzq97Qrjo1ZwG0TtyCVKFAa2h/eaOYpBEVmnCs1MB1Eu1nWGpGOM3LXqpogskUj+nAUIEjqvxscXuOLowyQmEsTQmNFurviQxHSs2iwHRGWE/UqjcX//MGqQ5v/IyJJNVUkOWiMOVIx2geBBoxSYnmM0MwkczcisgEmzC0iatsQnBXX14n3XrNbdRuHxrVplPEUYIzOIdLcOEamnAPLegAgSd4hld4s3LrxXq3PpatG1Yxcwp/YH3+AIYblBE=</latexit>

2�

<latexit sha1_base64="Bbs9fJh25guI+6UAiwo5nEtxL5s=">AAAB63icbVDLSgNBEOyNrxhfUY9eBoPgKeyGgHoLePEYwSRCsoTZyWwyZB7LzKwQlvyCFw+KePWHvPk3ziZ70MSChqKqm+6uKOHMWN//9kobm1vbO+Xdyt7+weFR9fika1SqCe0QxZV+jLChnEnascxy+phoikXEaS+a3uZ+74lqw5R8sLOEhgKPJYsZwTaXGoOEDas1v+4vgNZJUJAaFGgPq1+DkSKpoNISjo3pB35iwwxrywin88ogNTTBZIrHtO+oxIKaMFvcOkcXThmhWGlX0qKF+nsiw8KYmYhcp8B2Yla9XPzP66c2vg4zJpPUUkmWi+KUI6tQ/jgaMU2J5TNHMNHM3YrIBGtMrIun4kIIVl9eJ91GPWjWb+6btVajiKMMZ3AOlxDAFbTgDtrQAQITeIZXePOE9+K9ex/L1pJXzJzCH3ifP8ATjgU=</latexit>

4�

<latexit sha1_base64="KM9LETt44WTSckPXb5YHzzUJYIk=">AAAB63icbVDLSgNBEOyNrxhfUY9eBoPgKeyGgHoLePEYwSRCsoTZyWwyZB7LzKwQlvyCFw+KePWHvPk3ziZ70MSChqKqm+6uKOHMWN//9kobm1vbO+Xdyt7+weFR9fika1SqCe0QxZV+jLChnEnascxy+phoikXEaS+a3uZ+74lqw5R8sLOEhgKPJYsZwTaXmoOEDas1v+4vgNZJUJAaFGgPq1+DkSKpoNISjo3pB35iwwxrywin88ogNTTBZIrHtO+oxIKaMFvcOkcXThmhWGlX0qKF+nsiw8KYmYhcp8B2Yla9XPzP66c2vg4zJpPUUkmWi+KUI6tQ/jgaMU2J5TNHMNHM3YrIBGtMrIun4kIIVl9eJ91GPWjWb+6btVajiKMMZ3AOlxDAFbTgDtrQAQITeIZXePOE9+K9ex/L1pJXzJzCH3ifP8Mhjgc=</latexit>

�2�

<latexit sha1_base64="zlj39fLYoQC2zRMsY4GdZNS9EoY=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBiyUpBfVW8OKxgv2ANpTNdtMu3WzC7kQoob/BiwdFvPqDvPlv3LY5aOuDgcd7M8zMCxIpDLrut1PY2Nza3inulvb2Dw6PyscnbROnmvEWi2WsuwE1XArFWyhQ8m6iOY0CyTvB5G7ud564NiJWjzhNuB/RkRKhYBSt1Lqq9RMxKFfcqrsAWSdeTiqQozkof/WHMUsjrpBJakzPcxP0M6pRMMlnpX5qeELZhI54z1JFI278bHHsjFxYZUjCWNtSSBbq74mMRsZMo8B2RhTHZtWbi/95vRTDGz8TKkmRK7ZcFKaSYEzmn5Oh0JyhnFpCmRb2VsLGVFOGNp+SDcFbfXmdtGtVr169fahXGrU8jiKcwTlcggfX0IB7aEILGAh4hld4c5Tz4rw7H8vWgpPPnMIfOJ8/KfSOPA==</latexit>

WT2

<latexit sha1_base64="xDy6y+KIFosJ+OJd0MPgE9fbzCI=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHis0C9oQ9lsN+3S3U3Y3Qgh9C948aCIV/+QN/+NmzYHbX0w8Hhvhpl5QcyZNq777ZS2tnd298r7lYPDo+OT6ulZT0eJIrRLIh6pQYA15UzSrmGG00GsKBYBp/1gfp/7/SeqNItkx6Qx9QWeShYygk0u9Tvjxrhac+vuEmiTeAWpQYH2uPo1mkQkEVQawrHWQ8+NjZ9hZRjhdFEZJZrGmMzxlA4tlVhQ7WfLWxfoyioTFEbKljRoqf6eyLDQOhWB7RTYzPS6l4v/ecPEhLd+xmScGCrJalGYcGQilD+OJkxRYnhqCSaK2VsRmWGFibHxVGwI3vrLm6TXqHvN+t1js9ZqFHGU4QIu4Ro8uIEWPEAbukBgBs/wCm+OcF6cd+dj1Vpyiplz+APn8wd/NY3a</latexit>

�WT2

<latexit sha1_base64="0HtXvalmUgB4oOg0Q2zlbEJAEAg=">AAAB7HicbVBNS8NAEJ34WetX1aOXxSJ4sSSloN4KXjxWaNpCG8pmu22XbjZhdyKU0N/gxYMiXv1B3vw3btsctPXBwOO9GWbmhYkUBl3329nY3Nre2S3sFfcPDo+OSyenLROnmnGfxTLWnZAaLoXiPgqUvJNoTqNQ8nY4uZ/77SeujYhVE6cJDyI6UmIoGEUr+dftZr/aL5XdirsAWSdeTsqQo9EvffUGMUsjrpBJakzXcxMMMqpRMMlnxV5qeELZhI5411JFI26CbHHsjFxaZUCGsbalkCzU3xMZjYyZRqHtjCiOzao3F//zuikOb4NMqCRFrthy0TCVBGMy/5wMhOYM5dQSyrSwtxI2ppoytPkUbQje6svrpFWteLXK3WOtXK/mcRTgHC7gCjy4gTo8QAN8YCDgGV7hzVHOi/PufCxbN5x85gz+wPn8AekHjhE=</latexit>

2� � WT2

<latexit sha1_base64="Vz7Jj+5cmCLGcT4mlCzP/1Jf3DM=">AAAB8HicbVBNSwMxEJ2tX7V+VT16CRbBi2V3Kai3ghePFfol7VKyabYNTbJLkhXK0l/hxYMiXv053vw3pu0etPXBwOO9GWbmhQln2rjut1PY2Nza3inulvb2Dw6PyscnbR2nitAWiXmsuiHWlDNJW4YZTruJoliEnHbCyd3c7zxRpVksm2aa0EDgkWQRI9hY6dHvJ+yq0xz4g3LFrboLoHXi5aQCORqD8ld/GJNUUGkIx1r3PDcxQYaVYYTTWamfappgMsEj2rNUYkF1kC0OnqELqwxRFCtb0qCF+nsiw0LrqQhtp8BmrFe9ufif10tNdBNkTCapoZIsF0UpRyZG8+/RkClKDJ9agoli9lZExlhhYmxGJRuCt/ryOmn7Va9WvX2oVep+HkcRzuAcLsGDa6jDPTSgBQQEPMMrvDnKeXHenY9la8HJZ07hD5zPH6XNj6A=</latexit>

1

<latexit sha1_base64="mphGgQZ73ClNR9f3vZYpmRPhI4U=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9djY2t7Z3dgt7xf2Dw6Pj0slpW8epYthisYhVN6AaBZfYMtwI7CYKaRQI7ASTu7nfeUKleSwfzDRBP6IjyUPOqLFS0xuUym7FXYCsEy8nZcjRGJS++sOYpRFKwwTVuue5ifEzqgxnAmfFfqoxoWxCR9izVNIItZ8tDp2RS6sMSRgrW9KQhfp7IqOR1tMosJ0RNWO96s3F/7xeasIbP+MySQ1KtlwUpoKYmMy/JkOukBkxtYQyxe2thI2poszYbIo2BG/15XXSrla8WuW2WSvXq3kcBTiHC7gCD66hDvfQgBYwQHiGV3hzHp0X5935WLZuOPnMGfyB8/kDea2MsQ==</latexit>

<latexit sha1_base64="SP1oJVesISeFU4t1DkepfDJMgFI=">AAAB7HicbVBNTwIxEJ3iF+IX6tFLIzHxhLvEryPGi0dMWCCBDemWLjR0u5u2a0I2/AYvHjTGqz/Im//GAntQ8CWTvLw3k5l5QSK4No7zjQpr6xubW8Xt0s7u3v5B+fCopeNUUebRWMSqExDNBJfMM9wI1kkUI1EgWDsY38/89hNTmseyaSYJ8yMylDzklBgreXcXzb7bL1ecqjMHXiVuTiqQo9Evf/UGMU0jJg0VROuu6yTGz4gynAo2LfVSzRJCx2TIupZKEjHtZ/Njp/jMKgMcxsqWNHiu/p7ISKT1JApsZ0TMSC97M/E/r5ua8NbPuExSwyRdLApTgU2MZ5/jAVeMGjGxhFDF7a2Yjogi1Nh8SjYEd/nlVdKqVd3r6tXjZaVey+Mowgmcwjm4cAN1eIAGeECBwzO8whuS6AW9o49FawHlM8fwB+jzB8hrjfo=</latexit>

A/T1
(a)

<latexit sha1_base64="2tKE3wru98C5iJJ/gGTf7iWZ/18=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZTpZb9YcivuAmSdeBkpQYZGv/jVG8QsjVAaJqjWXc9NjD+lynAmcFbopRoTysZ0iF1LJY1Q+9PFqTNyYZUBCWNlSxqyUH9PTGmk9SQKbGdEzUivenPxP6+bmvDan3KZpAYlWy4KU0FMTOZ/kwFXyIyYWEKZ4vZWwkZUUWZsOgUbgrf68jppVSterXJzXyvVq1kceTiDcyiDB1dQhztoQBMYDOEZXuHNEc6L8+58LFtzTjZzCn/gfP4Ah7uNRg==</latexit>

T2

<latexit sha1_base64="ot79Bmw9JFnk8NEiSOJAw54vvso=">AAAB63icdZDLSsNAFIZPvNZ6q7p0M1gEVyGpodZdwY3LCr1BG8pkOmmHziRhZiKU0Fdw40IRt76QO9/GSRtBRX8Y+PnOOcw5f5BwprTjfFhr6xubW9ulnfLu3v7BYeXouKviVBLaITGPZT/AinIW0Y5mmtN+IikWAae9YHaT13v3VCoWR209T6gv8CRiISNY56g9qpVHlapj1xv1S89Fju0slRvXcwxxC1KFQq1R5X04jkkqaKQJx0oNXCfRfoalZoTTRXmYKppgMsMTOjA2woIqP1vuukDnhoxRGEvzIo2W9PtEhoVScxGYToH1VP2u5fCv2iDVYcPPWJSkmkZk9VGYcqRjlB+OxkxSovncGEwkM7siMsUSE23iyUP4uhT9b7o12/Xs6zuv2qwVcZTgFM7gAly4gibcQgs6QGAKD/AEz5awHq0X63XVumYVMyfwQ9bbJ0IRjbM=</latexit>

�/T2

<latexit sha1_base64="Gox7i5R/n597zFzcjVaMYXteg28=">AAAB73icdZDLSsNAFIZPvNZ6q7p0M1gEVzGpodZdwY3LCr1BG8pkOmmHTiZxZiKU0pdw40IRt76OO9/GSRtBRX8Y+PnOOcw5f5BwprTjfFgrq2vrG5uFreL2zu7efungsK3iVBLaIjGPZTfAinImaEszzWk3kRRHAaedYHKd1Tv3VCoWi6aeJtSP8EiwkBGsDer2E3beHFSKg1LZsau16oXnIsd2FsqM6zmGuDkpQ67GoPTeH8YkjajQhGOleq6TaH+GpWaE03mxnyqaYDLBI9ozVuCIKn+22HeOTg0ZojCW5gmNFvT7xAxHSk2jwHRGWI/V71oG/6r1Uh3W/BkTSaqpIMuPwpQjHaPseDRkkhLNp8ZgIpnZFZExlphoE1EWwtel6H/TrtiuZ1/deuV6JY+jAMdwAmfgwiXU4QYa0AICHB7gCZ6tO+vRerFel60rVj5zBD9kvX0C+WCPPw==</latexit>

HLP (j�)

<latexit sha1_base64="DfeZItYmoXiA/o969H+aiGz2avs=">AAAB+HicdZDLSsNAFIYn9VbrpVGXbgaLUDchqaHWXcFNF4IV7AXaECbTSTt2cmFmItTQJ3HjQhG3Poo738ZJG0FFfxj4+c45nDO/FzMqpGl+aIWV1bX1jeJmaWt7Z7es7+13RZRwTDo4YhHve0gQRkPSkVQy0o85QYHHSM+bXmT13h3hgkbhjZzFxAnQOKQ+xUgq5OrllptetufV2+FVQMboxNUrplFv1E9tC5qGuVBmLNtUxMpJBeRqu/r7cBThJCChxAwJMbDMWDop4pJiRualYSJIjPAUjclA2RAFRDjp4vA5PFZkBP2IqxdKuKDfJ1IUCDELPNUZIDkRv2sZ/Ks2SKTfcFIaxokkIV4u8hMGZQSzFOCIcoIlmymDMKfqVogniCMsVVYlFcLXT+H/plszLNs4v7YrzVoeRxEcgiNQBRY4A03QAm3QARgk4AE8gWftXnvUXrTXZWtBy2cOwA9pb5/3OZKe</latexit>

<latexit sha1_base64="6L7sD0PEewjINR6ayAMdL6PZa30=">AAAB73icbVDLSgNBEOzxGeMr6tHLYBA8xd3g6xjx4jFCXpAsy+xkNhkyO7vOzAphyU948aCIV3/Hm3/jJNmDJhY0FFXddHcFieDaOM43WlldW9/YLGwVt3d29/ZLB4ctHaeKsiaNRaw6AdFMcMmahhvBOoliJAoEaweju6nffmJK81g2zDhhXkQGkoecEmOlzm3Dr543fNcvlZ2KMwNeJm5OypCj7pe+ev2YphGThgqiddd1EuNlRBlOBZsUe6lmCaEjMmBdSyWJmPay2b0TfGqVPg5jZUsaPFN/T2Qk0nocBbYzImaoF72p+J/XTU1442VcJqlhks4XhanAJsbT53GfK0aNGFtCqOL2VkyHRBFqbERFG4K7+PIyaVUr7lXl8uGiXKvmcRTgGE7gDFy4hhrcQx2aQEHAM7zCG3pEL+gdfcxbV1A+cwR/gD5/AJfFjv0=</latexit>

AT2/T1

Figure 1.5: Reconstruction of a continuous-time function from its samples. Left side: the
time functions (a) x[n], (b) xs(t), and (d) xr(t). Right side: The corresponding Fourier
transforms in discrete and continuous time. The ideal lowpass filter HLP (j⌦) is also
shown in panel (b) in red. In plotting, we assume that T2 = T1 in Fig. 1.2.

delta functions, xs(t), which is depicted in the central panel of Fig 1.5. As discussed in
conjunction with Eq. (1.8) through Eq. (1.11), Xs(j⌦), the CTFT of xs(t), is identical to
X(ej!), the DTFT of x[n] except that frequencies are scaled according to the relationship
that ! = ⌦T2, which produces an infinite train of replications of the original frequency
response, as in the central panel of Fig. 1.5. The lowpass reconstruction filter is depicted
in red in the central panel of Fig. 1.5, and the product ofXs(j⌦) andHLP (j⌦) is the single-
mode spectrum Xr(j⌦) which is (ideally) equal to the original input spectrum Xc(j⌦)
depicted in Fig. 1.2.

It is helpful to consider what is going on in the time domain to understand the nature of
the reconstruction of the continuous-time output xr(t) from the sequence of delta func-
tions xs(t). The output in the time domain is (as usual) the convolution of the input with
the unit impulse response of the filter:

xr(t) = xs(t) ⇤ hLP (t) (1.14)

The unit impulse response of the filter is easily obtained directly:

hLP (t) =
1
2⇡

Z 1

�1
HLP (j⌦)ej⌦td⌦ =

1
2⇡

Z ⇡/T2

�⇡/T2
T2e

j⌦td⌦ =
sin(⇡t/T2)

⇡t/T2
(1.15)

This is a continuous-time sinc function with amplitude equal to 1 at t = 0 and regularly-
spaced zero crossings at t = nT2. Because the convolution of any function with a train
of impulses produces replication of the original function at the times of the impulses,
weighted by the impulse areas, we obtain

xr(t) = hLP (t) ⇤ xs(t) = hLP (t) ⇤
1X

n=�1
x[n]�(t �nT2) =

1X

n=�1
x[n]

sin(⇡(t �nT2)/T2)
⇡(t �nT2)/T2

(1.16)
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Figure 1.6: Upper panel: a segment of a discrete-time signal. Center panel: representation
of that signal in continuous time by a linear combination of sinc functions. Lower panel:
the sum of the sinc functions as of t = 15 seconds.

In other words, the reconstructed continuous-time function xr(t) can be represented as
the sum of an infinite train of sinc functions, delayed by intervals of T2 and scaled ac-
cording to the corresponding value of x[n]. This is illustrated in Fig. 1.6, which uses the
convenient but unrealistic value of T2 = 1 second. The upper panel of Fig. 1.6 depicts
a short segment of a discrete-time signal. The central panel shows its reconstruction as
a series of weighted and delayed sinc functions. Note that the reconstruction is exact at
the time of the original samples as the sinc function centered each sample point has an
amplitude of 1 while the other sinc functions are all zero. The values of the reconstructed
signal (lower panel) between the sample points are obtained by summing all the sinc
functions together. While there is an infinite number of sinc functions, they decay away
fairly rapidly. The lower two panels of Fig. 1.6 are computed only through 15 seconds. It
can be seen that the reconstruction of xr(t) appears to be accurate except for values of t
that are near to or greater than 15 seconds.

In practice, of course, the actual lowpass filter to reconstruct the continuous-time signal
would not be ideal for multiple reasons including the fact that all ideal filters are fun-
damentally unrealizable. Nevertheless, the reconstructed signal would still be an infinite
linear combination of the unit impulse response of the lowpass filter that is actually used.
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1.4 Introduction to discrete-time decimation and interpolation

It is frequently necessary or desirable to change the e↵ective sampling rate of discrete-
time signals. We consider three standard ways of manipulating the e↵ective sampling
frequency in discrete time:

• Decimation or downsampling the signal by an integer factor of M , which decreases
the e↵ective sampling rate by a factor of M

• Interpolation or upsampling the signal by an integer factor L, which increases the
e↵ective sampling rate by a factor of L

• A combination of interpolation and decimation which changes the e↵ective sam-
pling rate of the signal by the rational factor of L/M .

There are multiple potential motivations for changing the sampling rate. For example,
the sampling rate may be needed to combine signals that had been recorded at di↵erent
di↵erent sampling rates, as would be necessary if audio from a CD recorded at the stan-
dard rate of 44.1 kHz were used as background music for a film, which uses 48 kHz as the
standard sampling rate. Multi-rate signal processing is useful for delaying a signal by a
fractional number of samples. For example, a delay of 1/4 sample can be accomplished by
upsampling a signal by a factor of 4, delaying by a single sample, and then downsampling
by a factor of 4. Finally, multi-rate signal processing techniques are frequently useful in
the design of filters that must have a very narrow passband (or stopband) with narrow
transition bands.

Figure 1.7 illustrates downsampling and upsampling for a short segment of a discrete-
time speech signal. The original signal is depicted in the upper panel, while the central
panel shows the signal after downsampling by a factor of 3, and the lower panel shows
the signal after upsampling by a factor of 2. The solid curve in red shows the original
continuous-time signal from which the discrete-time signal was derived. The left column
shows the three functions with the horizontal axes scaled to maintain the continuous-
time envelope unchanged, while the right column plots the three discrete-time samples
in a fashion that preserves the spacing between the samples. It can be seen that the deci-
mation and interpolation operations can be interpreted either as a decrease or increase of
the e↵ective sampling rate of the discrete-time functions relative to the continuous-time
functions (as in the left column) or as an intrinsic compression or expansion in time of
the discrete-time functions (as in the right column).

In the following sections we describe and discuss the fundamental mathematics of discrete-
time decimation, interpolation, and change of sample rate by a rational factor. We will
find that the operations associated with decimation and interpolation are closely related
to ideal C/D and D/C conversion, respectively, that had been described in Secs. 1.2 and
1.3 above. We will discuss computationally-e�cient ways of realizing these operations in
Chapter 2 below.

1.4.1 Decimation: reducing the sampling rate by an integer factorM

In continuous-time signal processing, Fourier transform properties relate compression in
time to expansion in frequency and vice-versa. Specifically, if

x(t), X(j⌦) (1.17)
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Original time function

Decimation by M=3

Interpolation by L=2

Preserving envelope Preserving  time scale

Figure 1.7: Comparison of an original discrete-time function (upper row), the function
after decimation by M = 3 (central row), and the function after interpolation by L = 2
(lower row). Left column: the spacing of the samples is scaled according to the change in
sample rate. Right column: the spacing of the samples is constant across all three sample
rates.

then

x(at), 1
|a|X

 
j
⌦
|a|

!
(1.18)

As we noted above, we can think of decimation as a process by which we compress in
the signal along the time axis. Nevertheless, the time-compression is not straightforward
because of the constraint that discrete-time signals are meaningful only for sample values
that are integer. For example, if we were downsampling by a factor of 2, each of the
odd samples of the original time function would disappear after decimation. In order
to represent the impact of the samples that do not “survive” the decimation process on
the frequency response, we must set those samples to zero explicitly in our mathematical
analysis of the processing. Consequently, we mathematically describe the decimation
process as in lower panel of the block diagrams in Fig. 1.8. The upper panel of this
figure shows the basic structure of a system that performs decimation or downsampling
by a factor of M . The input is a discrete-time function x[n], which we assume to be
a bandlimited time function such that its discrete-time-time Fourier transform X(ej!)
equals zero for W < |!|  ⇡. The output is the decimated discrete-time function xd [m]
which is equal to x[n] evaluated at times n = mM , where M is the downsampling ratio.
(We use the index m rather than n to call attention to the fact that the e↵ective time base
changes after decimation.)

The mathematical representation of the decimation process is specified in more detail in
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Compress
in discrete time

M
xd[m] = x[mM ]
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pM [n] =
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r=��
�[n � rM ]
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Figure 1.8: Upper panel: block diagram of decimation by M . Lower panel: Specification
of the underlying signal processing.

the lower panel of Fig. 1.8. Specifically, the input is first multiplied by pM [n], an infinite
train of delta functions in discrete time of amplitude 1, which are separated by an interval
of M samples. The function xp[n] is the product of x[m] and pM [n], and is a train of delta
functions of amplitude x[nM] which are separated in time by intervals of M samples,
with the values of xp[n] set equal to zero when n is not an integer multiple of M . This
sequence is then compressed in time so that xd [m] = x[mM].
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<latexit sha1_base64="XomIN2rlL4rE6OPAgucPgHPUsrA=">AAAB6HicbVDLSgNBEOyNrxhfUY9eBoPgKeyGgHqLePGYgHlAsoTZSW8yZnZ2mZkVQsgXePGgiFc/yZt/4yTZgyYWNBRV3XR3BYng2rjut5Pb2Nza3snvFvb2Dw6PiscnLR2nimGTxSJWnYBqFFxi03AjsJMopFEgsB2M7+Z++wmV5rF8MJME/YgOJQ85o8ZKjdt+seSW3QXIOvEyUoIM9X7xqzeIWRqhNExQrbuemxh/SpXhTOCs0Es1JpSN6RC7lkoaofani0Nn5MIqAxLGypY0ZKH+npjSSOtJFNjOiJqRXvXm4n9eNzXhtT/lMkkNSrZcFKaCmJjMvyYDrpAZMbGEMsXtrYSNqKLM2GwKNgRv9eV10qqUvWr5plEt1SpZHHk4g3O4BA+uoAb3UIcmMEB4hld4cx6dF+fd+Vi25pxs5hT+wPn8AZHtjME=</latexit>

A/M

<latexit sha1_base64="zeCfPKN1LWwxprEZVfJ3KYoKWcw=">AAAB6nicbVDLSgNBEOz1GeMr6tHLYBA8xd0QUG8RL16EiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6387K6tr6xmZuK7+9s7u3Xzg4bOg4VQzrLBaxagVUo+AS64Ybga1EIY0Cgc1geDP1m0+oNI/loxkl6Ee0L3nIGTVWerg+v+sWim7JnYEsEy8jRchQ6xa+Or2YpRFKwwTVuu25ifHHVBnOBE7ynVRjQtmQ9rFtqaQRan88O3VCTq3SI2GsbElDZurviTGNtB5Fge2MqBnoRW8q/ue1UxNe+mMuk9SgZPNFYSqIicn0b9LjCpkRI0soU9zeStiAKsqMTSdvQ/AWX14mjXLJq5Su7ivFajmLIwfHcAJn4MEFVOEWalAHBn14hld4c4Tz4rw7H/PWFSebOYI/cD5/AJhnjVE=</latexit>

2�/M

<latexit sha1_base64="gFG8RKExRhjFjOVHOYOYMCUgUBg=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBU90tBfVW8OJFqGA/oF1KNs22sdlkSbJCWfofvHhQxKv/x5v/xnS7B219MPB4b4aZeUHMmTau++0U1tY3NreK26Wd3b39g/LhUVvLRBHaIpJL1Q2wppwJ2jLMcNqNFcVRwGknmNzM/c4TVZpJ8WCmMfUjPBIsZAQbK7Vr/Zhd3A3KFbfqZkCrxMtJBXI0B+Wv/lCSJKLCEI617nlubPwUK8MIp7NSP9E0xmSCR7RnqcAR1X6aXTtDZ1YZolAqW8KgTP09keJI62kU2M4Im7Fe9ubif14vMeGVnzIRJ4YKslgUJhwZieavoyFTlBg+tQQTxeytiIyxwsTYgEo2BG/55VXSrlW9evX6vl5p1PI4inACp3AOHlxCA26hCS0g8AjP8ApvjnRenHfnY9FacPKZY/gD5/MHyOWOlQ==</latexit>

A/M

<latexit sha1_base64="zeCfPKN1LWwxprEZVfJ3KYoKWcw=">AAAB6nicbVDLSgNBEOz1GeMr6tHLYBA8xd0QUG8RL16EiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6387K6tr6xmZuK7+9s7u3Xzg4bOg4VQzrLBaxagVUo+AS64Ybga1EIY0Cgc1geDP1m0+oNI/loxkl6Ee0L3nIGTVWerg+v+sWim7JnYEsEy8jRchQ6xa+Or2YpRFKwwTVuu25ifHHVBnOBE7ynVRjQtmQ9rFtqaQRan88O3VCTq3SI2GsbElDZurviTGNtB5Fge2MqBnoRW8q/ue1UxNe+mMuk9SgZPNFYSqIicn0b9LjCpkRI0soU9zeStiAKsqMTSdvQ/AWX14mjXLJq5Su7ivFajmLIwfHcAJn4MEFVOEWalAHBn14hld4c4Tz4rw7H/PWFSebOYI/cD5/AJhnjVE=</latexit>

(a)

<latexit sha1_base64="2tKE3wru98C5iJJ/gGTf7iWZ/18=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZTpZb9YcivuAmSdeBkpQYZGv/jVG8QsjVAaJqjWXc9NjD+lynAmcFbopRoTysZ0iF1LJY1Q+9PFqTNyYZUBCWNlSxqyUH9PTGmk9SQKbGdEzUivenPxP6+bmvDan3KZpAYlWy4KU0FMTOZ/kwFXyIyYWEKZ4vZWwkZUUWZsOgUbgrf68jppVSterXJzXyvVq1kceTiDcyiDB1dQhztoQBMYDOEZXuHNEc6L8+58LFtzTjZzCn/gfP4Ah7uNRg==</latexit>

(b)

<latexit sha1_base64="KPkmPhyPt8mTKlwy9U/DbsFRxNY=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZSDy36x5FbcBcg68TJSggyNfvGrN4hZGqE0TFCtu56bGH9KleFM4KzQSzUmlI3pELuWShqh9qeLU2fkwioDEsbKljRkof6emNJI60kU2M6ImpFe9ebif143NeG1P+UySQ1KtlwUpoKYmMz/JgOukBkxsYQyxe2thI2ooszYdAo2BG/15XXSqla8WuXmvlaqV7M48nAG51AGD66gDnfQgCYwGMIzvMKbI5wX5935WLbmnGzmFP7A+fwBiUCNRw==</latexit>

(c)

<latexit sha1_base64="cW6287Esk6s8JXYFpi9oBaParN4=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZTZZb9YcivuAmSdeBkpQYZGv/jVG8QsjVAaJqjWXc9NjD+lynAmcFbopRoTysZ0iF1LJY1Q+9PFqTNyYZUBCWNlSxqyUH9PTGmk9SQKbGdEzUivenPxP6+bmvDan3KZpAYlWy4KU0FMTOZ/kwFXyIyYWEKZ4vZWwkZUUWZsOgUbgrf68jppVSterXJzXyvVq1kceTiDcyiDB1dQhztoQBMYDOEZXuHNEc6L8+58LFtzTjZzCn/gfP4AisWNSA==</latexit>

(d)

<latexit sha1_base64="Q48yeLY1uDcnqDH2kK8JS/ZeUhE=">AAAB6nicbVBNSwMxEJ2tX7V+VT16CRahXspuKai3ghePFe0HtEvJZrNtaJJdkqxQlv4ELx4U8eov8ua/MW33oK0PBh7vzTAzL0g408Z1v53CxubW9k5xt7S3f3B4VD4+6eg4VYS2Scxj1QuwppxJ2jbMcNpLFMUi4LQbTG7nfveJKs1i+WimCfUFHkkWMYKNlR6q4eWwXHFr7gJonXg5qUCO1rD8NQhjkgoqDeFY677nJsbPsDKMcDorDVJNE0wmeET7lkosqPazxakzdGGVEEWxsiUNWqi/JzIstJ6KwHYKbMZ61ZuL/3n91ETXfsZkkhoqyXJRlHJkYjT/G4VMUWL41BJMFLO3IjLGChNj0ynZELzVl9dJp17zGrWb+0alWc/jKMIZnEMVPLiCJtxBC9pAYATP8ApvDndenHfnY9lacPKZU/gD5/MHjEqNSQ==</latexit>

�2�

<latexit sha1_base64="zlj39fLYoQC2zRMsY4GdZNS9EoY=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBiyUpBfVW8OKxgv2ANpTNdtMu3WzC7kQoob/BiwdFvPqDvPlv3LY5aOuDgcd7M8zMCxIpDLrut1PY2Nza3inulvb2Dw6PyscnbROnmvEWi2WsuwE1XArFWyhQ8m6iOY0CyTvB5G7ud564NiJWjzhNuB/RkRKhYBSt1Lqq9RMxKFfcqrsAWSdeTiqQozkof/WHMUsjrpBJakzPcxP0M6pRMMlnpX5qeELZhI54z1JFI278bHHsjFxYZUjCWNtSSBbq74mMRsZMo8B2RhTHZtWbi/95vRTDGz8TKkmRK7ZcFKaSYEzmn5Oh0JyhnFpCmRb2VsLGVFOGNp+SDcFbfXmdtGtVr169fahXGrU8jiKcwTlcggfX0IB7aEILGAh4hld4c5Tz4rw7H8vWgpPPnMIfOJ8/KfSOPA==</latexit>

2�

<latexit sha1_base64="Bbs9fJh25guI+6UAiwo5nEtxL5s=">AAAB63icbVDLSgNBEOyNrxhfUY9eBoPgKeyGgHoLePEYwSRCsoTZyWwyZB7LzKwQlvyCFw+KePWHvPk3ziZ70MSChqKqm+6uKOHMWN//9kobm1vbO+Xdyt7+weFR9fika1SqCe0QxZV+jLChnEnascxy+phoikXEaS+a3uZ+74lqw5R8sLOEhgKPJYsZwTaXGoOEDas1v+4vgNZJUJAaFGgPq1+DkSKpoNISjo3pB35iwwxrywin88ogNTTBZIrHtO+oxIKaMFvcOkcXThmhWGlX0qKF+nsiw8KYmYhcp8B2Yla9XPzP66c2vg4zJpPUUkmWi+KUI6tQ/jgaMU2J5TNHMNHM3YrIBGtMrIun4kIIVl9eJ91GPWjWb+6btVajiKMMZ3AOlxDAFbTgDtrQAQITeIZXePOE9+K9ex/L1pJXzJzCH3ifP8ATjgU=</latexit>

��

<latexit sha1_base64="iuSDJgDshVjpwVDY9FetIZt6lqM=">AAAB7nicbVDLSgNBEJyNrxhfUY9eBoPoKeyGgHoLePEYwTwgWcLspDcZMo9lZlYISz7CiwdFvPo93vwbJ8keNLGgoajqprsrSjgz1ve/vcLG5tb2TnG3tLd/cHhUPj5pG5VqCi2quNLdiBjgTELLMsuhm2ggIuLQiSZ3c7/zBNowJR/tNIFQkJFkMaPEOqnTVwJG5HJQrvhVfwG8ToKcVFCO5qD81R8qmgqQlnJiTC/wExtmRFtGOcxK/dRAQuiEjKDnqCQCTJgtzp3hC6cMcay0K2nxQv09kRFhzFRErlMQOzar3lz8z+ulNr4JMyaT1IKky0VxyrFVeP47HjIN1PKpI4Rq5m7FdEw0odYlVHIhBKsvr5N2rRrUq7cP9UqjlsdRRGfoHF2hAF2jBrpHTdRCFE3QM3pFb17ivXjv3seyteDlM6foD7zPH/Gwj0g=</latexit>

. . .. . .

PM (ej�)

<latexit sha1_base64="gdCqzLIA8sx9Jh3Kofp1zUnPV9w=">AAAB+nicbVBNS8NAEN3Urxq/oh69BItQLyUpBfVW8OJFqGA/oI1hs520azebsLsplNh/4klQEK/+E0/+G7dtDtr6YODx3gwz84KEUakc59sorK1vbG4Vt82d3b39A+vwqCXjVBBokpjFohNgCYxyaCqqGHQSATgKGLSD0fXMb49BSBrzezVJwIvwgNOQEqy05FtWw78tw0P22IsjGODpuW+VnIozh71K3JyUUI6Gb331+jFJI+CKMCxl13US5WVYKEoYTM1eKiHBZIQH0NWU4wikl80vn9pnWunbYSx0cWXP1d8TGY6knESB7oywGsplbyb+53VTFV56GeVJqoCTxaIwZbaK7VkMdp8KIIpNNMFEUH2rTYZYYKJ0WKapU3CXf14lrWrFrVWu7mqlejXPo4hO0CkqIxddoDq6QQ3URASN0TN6RW/Gk/FivBsfi9aCkc8coz8wPn8AXwKTLg==</latexit>

2�/M

<latexit sha1_base64="gFG8RKExRhjFjOVHOYOYMCUgUBg=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBU90tBfVW8OJFqGA/oF1KNs22sdlkSbJCWfofvHhQxKv/x5v/xnS7B219MPB4b4aZeUHMmTau++0U1tY3NreK26Wd3b39g/LhUVvLRBHaIpJL1Q2wppwJ2jLMcNqNFcVRwGknmNzM/c4TVZpJ8WCmMfUjPBIsZAQbK7Vr/Zhd3A3KFbfqZkCrxMtJBXI0B+Wv/lCSJKLCEI617nlubPwUK8MIp7NSP9E0xmSCR7RnqcAR1X6aXTtDZ1YZolAqW8KgTP09keJI62kU2M4Im7Fe9ubif14vMeGVnzIRJ4YKslgUJhwZieavoyFTlBg+tQQTxeytiIyxwsTYgEo2BG/55VXSrlW9evX6vl5p1PI4inACp3AOHlxCA26hCS0g8AjP8ApvjnRenHfnY9FacPKZY/gD5/MHyOWOlQ==</latexit>

Xp(e
j�)

<latexit sha1_base64="Sbq1JXxvzyVZO67lE/qUOPaetpo=">AAAB+XicbVBNS8NAEN3Ur1q/oh69BItQLyUpBfVW8OKxgv2ANobNdtKu3d2E3U2hhP4TLx4U8eo/8ea/cdvmoK0PBh7vzTAzL0wYVdp1v63CxubW9k5xt7S3f3B4ZB+ftFWcSgItErNYdkOsgFEBLU01g24iAfOQQScc3879zgSkorF40NMEfI6HgkaUYG2kwLa7QVKBx+ypH3MY4tllYJfdqruAs068nJRRjmZgf/UHMUk5CE0YVqrnuYn2Myw1JQxmpX6qIMFkjIfQM1RgDsrPFpfPnAujDJwolqaEdhbq74kMc6WmPDSdHOuRWvXm4n9eL9XRtZ9RkaQaBFkuilLm6NiZx+AMqASi2dQQTCQ1tzpkhCUm2oRVMiF4qy+vk3at6tWrN/f1cqOWx1FEZ+gcVZCHrlAD3aEmaiGCJugZvaI3K7NerHfrY9lasPKZU/QH1ucPGf6TSQ==</latexit>

Xd(e
j�)

<latexit sha1_base64="1agu7STt96gn5ML4OjRVlpPD2To=">AAAB+XicbVBNS8NAEN34WetX1KOXxSLUS0mkoN4KXjxWsB/QxrDZTNq1u0nY3RRK6D/x4kERr/4Tb/4bt20O2vpg4PHeDDPzgpQzpR3n21pb39jc2i7tlHf39g8O7aPjtkoySaFFE57IbkAUcBZDSzPNoZtKICLg0AlGtzO/MwapWBI/6EkKniCDmEWMEm0k37a7fliFx/ypnwgYkOmFb1ecmjMHXiVuQSqoQNO3v/phQjMBsaacKNVznVR7OZGaUQ7Tcj9TkBI6IgPoGRoTAcrL55dP8blRQhwl0lSs8Vz9PZETodREBKZTED1Uy95M/M/rZTq69nIWp5mGmC4WRRnHOsGzGHDIJFDNJ4YQKpm5FdMhkYRqE1bZhOAuv7xK2pc1t167ua9XGk4RRwmdojNURS66Qg10h5qohSgao2f0it6s3Hqx3q2PReuaVcycoD+wPn8ABpiTOw==</latexit>

WM

<latexit sha1_base64="+tspPomOoBzFNGrHG87SzNEYKfQ=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCFy9CFfsBbSib7aRdutmE3Y1QQv+BFw+KePUfefPfuG1z0NYHA4/3ZpiZFySCa+O6387a+sbm1nZhp7i7t39wWDo6buk4VQybLBax6gRUo+ASm4YbgZ1EIY0Cge1gfDPz20+oNI/lo5kk6Ed0KHnIGTVWemjf9Utlt+LOQVaJl5My5Gj0S1+9QczSCKVhgmrd9dzE+BlVhjOB02Iv1ZhQNqZD7FoqaYTaz+aXTsm5VQYkjJUtachc/T2R0UjrSRTYzoiakV72ZuJ/Xjc14ZWfcZmkBiVbLApTQUxMZm+TAVfIjJhYQpni9lbCRlRRZmw4RRuCt/zyKmlVK16tcn1fK9ereRwFOIUzuAAPLqEOt9CAJjAI4Rle4c0ZOy/Ou/OxaF1z8pkT+APn8wdNQ40u</latexit>

x[n]

<latexit sha1_base64="Bg5ekD8LrcVASk+AlYUtg2/Ya4w=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHisYD8gDWWz3bRLdzdhdyOW0L/gxYMiXv1D3vw3btoctPXBwOO9GWbmhQln2rjut1Pa2Nza3invVvb2Dw6PqscnXR2nitAOiXms+iHWlDNJO4YZTvuJoliEnPbC6W3u9x6p0iyWD2aW0EDgsWQRI9jk0pMvg2G15tbdBdA68QpSgwLtYfVrMIpJKqg0hGOtfc9NTJBhZRjhdF4ZpJommEzxmPqWSiyoDrLFrXN0YZURimJlSxq0UH9PZFhoPROh7RTYTPSql4v/eX5qousgYzJJDZVkuShKOTIxyh9HI6YoMXxmCSaK2VsRmWCFibHxVGwI3urL66TbqHvN+s19s9ZqFHGU4QzO4RI8uIIW3EEbOkBgAs/wCm+OcF6cd+dj2VpyiplT+APn8wcUTI48</latexit>

pM [n]

<latexit sha1_base64="wLdxpdyn+OYztXTldp9JmZD30ZM=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBU9ktheqt4MWLUMF+wHYp2TTbxmaTJckKZel/8OJBEa/+H2/+G9N2D9r6YODx3gwz88KEM21c99spbGxube8Ud0t7+weHR+Xjk46WqSK0TSSXqhdiTTkTtG2Y4bSXKIrjkNNuOLmZ+90nqjST4sFMExrEeCRYxAg2VuokgztfBINyxa26C6B14uWkAjlag/JXfyhJGlNhCMda+56bmCDDyjDC6azUTzVNMJngEfUtFTimOsgW187QhVWGKJLKljBoof6eyHCs9TQObWeMzVivenPxP89PTXQVZEwkqaGCLBdFKUdGovnraMgUJYZPLcFEMXsrImOsMDE2oJINwVt9eZ10alWvXr2+r1eatTyOIpzBOVyCBw1owi20oA0EHuEZXuHNkc6L8+58LFsLTj5zCn/gfP4AWeyO9A==</latexit>

xp[n]

<latexit sha1_base64="/lgIWNFDGzBpHviTww61dy80Dks=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBU9ktheqt4MVjBfsB26Vk02wbm02WJCuWpf/BiwdFvPp/vPlvTNs9aOuDgcd7M8zMCxPOtHHdb6ewsbm1vVPcLe3tHxwelY9POlqmitA2kVyqXog15UzQtmGG016iKI5DTrvh5Gbudx+p0kyKezNNaBDjkWARI9hYqfM0SHwRDMoVt+ougNaJl5MK5GgNyl/9oSRpTIUhHGvte25iggwrwwins1I/1TTBZIJH1LdU4JjqIFtcO0MXVhmiSCpbwqCF+nsiw7HW0zi0nTE2Y73qzcX/PD810VWQMZGkhgqyXBSlHBmJ5q+jIVOUGD61BBPF7K2IjLHCxNiASjYEb/XlddKpVb169fquXmnW8jiKcAbncAkeNKAJt9CCNhB4gGd4hTdHOi/Ou/OxbC04+cwp/IHz+QObqY8f</latexit>

xd[m]

<latexit sha1_base64="O2+B981chNdn5hMLFJW2wZxUnUA=">AAAB7XicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48V7AekoWw2m3bt7ibsbsQS+h+8eFDEq//Hm//GbZuDtj4YeLw3w8y8MOVMG9f9dtbWNza3tks75d29/YPDytFxRyeZIrRNEp6oXog15UzStmGG016qKBYhp91wfDPzu49UaZbIezNJaSDwULKYEWys1HkaRL4IBpWqW3PnQKvEK0gVCrQGla9+lJBMUGkIx1r7npuaIMfKMMLptNzPNE0xGeMh9S2VWFAd5PNrp+jcKhGKE2VLGjRXf0/kWGg9EaHtFNiM9LI3E//z/MzEV0HOZJoZKsliUZxxZBI0ex1FTFFi+MQSTBSztyIywgoTYwMq2xC85ZdXSade8xq167tGtVkv4ijBKZzBBXhwCU24hRa0gcADPMMrvDmJ8+K8Ox+L1jWnmDmBP3A+fwCH0I8S</latexit>

n

<latexit sha1_base64="C31EvqKhCd7E53o70dEgZTvuGmM=">AAAB6XicbVBNS8NAEJ3Urxq/qh69LBbBU0mkYL0VvHhswX5AG8pmO2mXbjZhdyOU0l/gSVAQr/4kT/4bt20O2vpg4PHeDDPzwlRwbTzv2ylsbe/s7hX33YPDo+OT0ulZWyeZYthiiUhUN6QaBZfYMtwI7KYKaRwK7IST+4XfeUKleSIfzTTFIKYjySPOqLFSUw5KZa/iLUE2iZ+TMuRoDEpf/WHCshilYYJq3fO91AQzqgxnAuduP9OYUjahI+xZKmmMOpgtD52TK6sMSZQoW9KQpfp7YkZjradxaDtjasZ63VuI/3m9zES1YMZlmhmUbLUoygQxCVl8TYZcITNiagllittbCRtTRZmx2biuTcFf/3mTtG8qfrVy16yW67U8jyJcwCVcgw+3UIcHaEALGCA8wyu8ORPnxXl3PlatBSefOYc/cD5/AFrWjQQ=</latexit>

n

<latexit sha1_base64="C31EvqKhCd7E53o70dEgZTvuGmM=">AAAB6XicbVBNS8NAEJ3Urxq/qh69LBbBU0mkYL0VvHhswX5AG8pmO2mXbjZhdyOU0l/gSVAQr/4kT/4bt20O2vpg4PHeDDPzwlRwbTzv2ylsbe/s7hX33YPDo+OT0ulZWyeZYthiiUhUN6QaBZfYMtwI7KYKaRwK7IST+4XfeUKleSIfzTTFIKYjySPOqLFSUw5KZa/iLUE2iZ+TMuRoDEpf/WHCshilYYJq3fO91AQzqgxnAuduP9OYUjahI+xZKmmMOpgtD52TK6sMSZQoW9KQpfp7YkZjradxaDtjasZ63VuI/3m9zES1YMZlmhmUbLUoygQxCVl8TYZcITNiagllittbCRtTRZmx2biuTcFf/3mTtG8qfrVy16yW67U8jyJcwCVcgw+3UIcHaEALGCA8wyu8ORPnxXl3PlatBSefOYc/cD5/AFrWjQQ=</latexit>
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Figure 1.9: Representative time functions and their spectra in discrete-time decimation,
illustrated for M = 3. Left side: the time functions (a) x[n], (b) pM [n], (c) xp[n], and (d)
xd [m]. Right side: The corresponding discrete-time Fourier transforms.

Time-domain representations. It is helpful to be able to visualize these signals in both
time and frequency. The left side of Fig. 1.9 depicts, for an arbitrary time function and its
spectrum, the various discrete-time functions depicted in Fig. 1.8 for the downsampling
ratio M = 3. The corresponding Fourier transforms are shown on the right side of the
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figure. More specifically,

pM [n] =
1X

r=�1
�[n� rM] (1.19)

xp[n] = x[n]pM [n] =
(

x[n], n = rM
0, otherwise (1.20)

The functions x[n], pM [n], and xp[n] are depicted in panels (a), (b), and (c), respectively
in the left column of Fig. 1.9. The function xp[n] consists of the samples of x[n] that will
survive the decimation process. The output of the decimation process, xd [m], consists of
these same nonzero samples, but the time axis is now compressed so that the nonzero
delta functions are now found at successive values of the new time index m.

Frequency-domain representations. Considering now the corresponding functions in
the frequency domain, we will assume that X(ej!), the DTFT of x[n], is of arbitrary shape,
bandlimited such that X(ej!) = 0 for W < |!|  ⇡, and with a maximum amplitude equal
to A, as depicted in Fig. 1.9. Like all DTFTs, X(ej!) is periodic with period 2⇡.

It is easy to demonstrate by computing the inverse DTFT that PM (ej!), the DTFT of pM [n],
is also an infinite train of delta functions:

PM (ej!) =
2⇡
M

1X

k=�1
�

 
! � 2⇡k

M

!
=
2⇡
M

1X

r=�1

1X

l=�1
�

 
! � 2⇡l

M
� 2⇡r

!
(1.21)

PM (ej!) is expressed in double-sum form to emphasize the fact that the DTFT is periodic
with period 2⇡ and that there are M equally-spaced delta functions within each periodic
cycle, separated by ! = 2⇡/M , and each with amplitude 2⇡/M . Because xp[n] = x[n]pM [n]
in the time domain, the corresponding DTFTs are

Xp(ej!) =
1
2⇡

X(ej!)~PM (ej!) =
1
2⇡

Z ⇡

�⇡
X(ej✓)PM (ej(!�✓))d✓ (1.22)

where the symbol ~ indicates circular convolution. Because convolving X(ej!) with the
limited train of delta functions within a span of ! = 2⇡ for PM (ej!) merely replicates and
shifts the spectrum M � 1 additional times, we obtain

xp(ej!) =
1
2⇡

X(ej!)~
2⇡
M

1X

k=�1
�

 
! � 2⇡k

M

!
=

1
M

M�1X

r=0

X(ej(!�
2⇡r
M ))) (1.23)

as shown in Row (c) of Fig. 1.9.

Avoiding aliasing distortion. In order for the downsampled discrete-time signal to be
ultimately be recovered without distortion, it is necessary that the replications of the
original spectrum in Fig. 1.9 not overlap one another. It can easily be seen that the
separation of the replications is related to the downsampling ratio of M while the width
of the replications is twice the signal bandwidth W . It is clear from Fig. 1.9 that overlap
will be avoided if

2⇡
M
�W >W or W <

⇡
M

(1.24)

In other words, the sampling frequency must be at least 2M as great as the bandwidth
of the signal to avoid aliasing distortion. Most practical downsampling systems include
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a lowpass filter of gain 1 and a nominal cuto↵ frequency of ⇡/M to avoid distortion by
aliasing.

Changing the sampling rate. The final step in the decimation process is changing the
time scale of the discrete-time function so that the non-zero samples have successive in-
dices. Specifically, we define a new function and a new time axis xd [m] = xp[mM]. The
DTFT of xd [m] can be computed directly:

Xd(ej!
0
) =

1X

m=�1
xd [m]e�j!

0m =
1X

m=�1
xp[mM]e�j!

0m (1.25)

Letting l =mM or m = l/M produces

Xd(ej!
0
) =

1X

l=�1
xp[l]e

�j!0( l
M ) =

1X

l=�1
xp[l]e

�j
⇣
!0
M

⌘
l = Xp

 
!0

M

!
(1.26)

In other words, the output Xd(ej!
0
) is identical to the DTFT xp(ej!), except that it is

stretched in frequency to be wider by a factor ofM . We use the symbol!0 to represent the
frequency after downsampling to recognize the fact that the frequency scale has changed
because the time scale has changed. This function is depicted in the right column of the
bottom panel of Fig. 1.9. While you may be concerned that m = l/M is not integer for
some values of m, these are exactly the values of m for which the function xp[m] is equal
to zero.

1.4.2 Interpolation: increasing the sampling rate by an integer factor L

x[n]
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Lowpass filter

L
xi[m] = x[m/L] for m = rL
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Expand 
in discrete time

xe[m]

<latexit sha1_base64="gE+oSaD1kExEPU29UN1zsE6Zpug=">AAAB7XicbVDLSgNBEJz1GeMr6tHLYBA8SNiVgHoLePEYwTwgWcLspDcZM49lZlYMS/7BiwdFvPo/3vwbJ8keNLGgoajqprsrSjgz1ve/vZXVtfWNzcJWcXtnd2+/dHDYNCrVFBpUcaXbETHAmYSGZZZDO9FARMShFY1upn7rEbRhSt7bcQKhIAPJYkaJdVLzqQcdEfZKZb/iz4CXSZCTMspR75W+un1FUwHSUk6M6QR+YsOMaMsoh0mxmxpICB2RAXQclUSACbPZtRN86pQ+jpV2JS2eqb8nMiKMGYvIdQpih2bRm4r/eZ3UxldhxmSSWpB0vihOObYKT1/HfaaBWj52hFDN3K2YDokm1LqAii6EYPHlZdK8qATVyvVdtVw7z+MooGN0gs5QgC5RDd2iOmogih7QM3pFb57yXrx372PeuuLlM0foD7zPH4eJjw0=</latexit>

xi[m]

<latexit sha1_base64="Ooo6aI2s+mdX/EzgManXysCevnI=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBA8SNiVgHoLePEYwTwgWcLsZDYZM49lZlYMS/7BiwdFvPo/3vwbJ8keNLGgoajqprsrSjgz1ve/vZXVtfWNzcJWcXtnd2+/dHDYNCrVhDaI4kq3I2woZ5I2LLOcthNNsYg4bUWjm6nfeqTaMCXv7TihocADyWJGsHVS86nHOiLslcp+xZ8BLZMgJ2XIUe+Vvrp9RVJBpSUcG9MJ/MSGGdaWEU4nxW5qaILJCA9ox1GJBTVhNrt2gk6d0kex0q6kRTP190SGhTFjEblOge3QLHpT8T+vk9r4KsyYTFJLJZkvilOOrELT11GfaUosHzuCiWbuVkSGWGNiXUBFF0Kw+PIyaV5Ugmrl+q5arp3ncRTgGE7gDAK4hBrcQh0aQOABnuEV3jzlvXjv3se8dcXLZ47gD7zPH42ljxE=</latexit>

Gain L, Cuto� �/L

<latexit sha1_base64="QoEk5wBl+hlU5WM1Uf/uhSn/WIE=">AAACD3icbVA9SwNBEN2L3/Hr1FKQxaBYSLwTQe2EFFqkUDAmkISwt9lLluztHbtzYjjuHwhi62+wsrFQxNbWzj8jbhIFTXww8Pa9GXbmeZHgGhznw8qMjU9MTk3PZGfn5hcW7aXlCx3GirISDUWoKh7RTHDJSsBBsEqkGAk8wcpep9Dzy5dMaR7Kc+hGrB6QluQ+pwSM1LA3a8CuQAXJMeESp8XtnzcuxBD6Pk5rEd8pNuyck3f6wKPE/Sa5o7mbs/u7z7XThv1ea4Y0DpgEKojWVdeJoJ4QBZwKlmZrsWYRoR3SYlVDJQmYrif9e1K8YZQm9kNlSgLuq78nEhJo3Q080xkQaOthryf+51Vj8A/qCZdRDEzSwUd+LDCEuBcObnLFKIiuIYQqbnbFtE0UoWAizJoQ3OGTR8nFbt7dyx+emTS20QDTaBWtoy3kon10hE7QKSohiq7RA3pCz9at9Wi9WK+D1oz1PbOC/sB6+wKiA6AF</latexit>

Insert L � 1 zeros

<latexit sha1_base64="XPTI+fgpl8TXCvwuBCusR83QJkU=">AAACC3icbVA9SwNBEN2LXzF+RS1tlgTBQsOdCGqlYKGCSAQThSSEvc1EF/f2jt05MR7pbfwD/ggbC0VsLWws7Pwd/gE3iYIaHww83pthZp4fSWHQdd+d1MDg0PBIejQzNj4xOZWdnimbMNYcSjyUoT72mQEpFJRQoITjSAMLfAlH/tlWxz86B21EqA6xFUEtYCdKNAVnaKV6NldFuEAdJLvKgEba3lvyviV6CTo07Xo27xbcLmg/8b5IfuPjZXt4//WmWM++VRshjwNQyCUzpuK5EdYSplFwCe1MNTYQMX7GTqBiqWIBmFrS/aVN563SoM1Q21JIu+rPiYQFxrQC33YGDE/NX68j/udVYmyu1RKhohhB8d6iZiwphrQTDG0IDRxlyxLGtbC3Un7KNONo48vYELy/L/eT8nLBWymsH7j5zUXSQ5rMkRxZIB5ZJZtkhxRJiXByRW7JPXlwrp0759F56rWmnK+ZWfILzvMnJI6fcQ==</latexit>

Figure 1.10: Upper panel: block diagram of interpolation by L. Lower panel: Specification
of the underlying signal processing.

Just as decimation or downsampling is similar in some ways to C/D conversion, discrete-
time interpolation or upsampling has some similarities to D/C conversion, which is at
the end of the day itself an interpolation process in continuous time. Interpolation by
a factor of L includes two major steps: (1) “expanding” the discrete-time function by
inserting L � 1 samples of amplitude zero between each successive sample of the input



14 1.4. Introduction to discrete-time decimation and interpolation

and (2) lowpass filtering the resulting signal using an ideal filter with gain L and cuto↵
frequency ⇡/L.

Expansion in time. Figure 1.10 depicts the major functions involved with interpolation
in time and frequency. Using x[n] to designate the input, we will represent the expanded
time function as

xe[m] =
(

x[m/L], m/L integer
0, otherwise (1.27)

to produce the interpolated sequence xi [m] as the filter output. As stated above, we will
use the variable m rather than n for the time index as a reminder that the time scale has
changed.

The discrete-time sequence xe[m] that represents the expanded signal can also be written
as

xe[m] =
1X

l=�1
x[l]�[m� lL] (1.28)

This sequence of weighted delta functions is passed through an ideal lowpass filter with
transfer function

HLP (ej!) =
(

L, |!| < ⇡/L
0, ⇡/L < |!|  ⇡

(1.29)

The gain factor of L in HLP (ej!) ensures that if an original signal is upsampled and then
downsampled by the same ratio, the original signal will be recovered without distortion
and with the same amplitude. There is no need to be concerned with aliasing distortion
in the interpolation process because no information is lost.

A

<latexit sha1_base64="XomIN2rlL4rE6OPAgucPgHPUsrA=">AAAB6HicbVDLSgNBEOyNrxhfUY9eBoPgKeyGgHqLePGYgHlAsoTZSW8yZnZ2mZkVQsgXePGgiFc/yZt/4yTZgyYWNBRV3XR3BYng2rjut5Pb2Nza3snvFvb2Dw6PiscnLR2nimGTxSJWnYBqFFxi03AjsJMopFEgsB2M7+Z++wmV5rF8MJME/YgOJQ85o8ZKjdt+seSW3QXIOvEyUoIM9X7xqzeIWRqhNExQrbuemxh/SpXhTOCs0Es1JpSN6RC7lkoaofani0Nn5MIqAxLGypY0ZKH+npjSSOtJFNjOiJqRXvXm4n9eNzXhtT/lMkkNSrZcFKaCmJjMvyYDrpAZMbGEMsXtrYSNqKLM2GwKNgRv9eV10qqUvWr5plEt1SpZHHk4g3O4BA+uoAb3UIcmMEB4hld4cx6dF+fd+Vi25pxs5hT+wPn8AZHtjME=</latexit>

(c)

<latexit sha1_base64="cW6287Esk6s8JXYFpi9oBaParN4=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZTZZb9YcivuAmSdeBkpQYZGv/jVG8QsjVAaJqjWXc9NjD+lynAmcFbopRoTysZ0iF1LJY1Q+9PFqTNyYZUBCWNlSxqyUH9PTGmk9SQKbGdEzUivenPxP6+bmvDan3KZpAYlWy4KU0FMTOZ/kwFXyIyYWEKZ4vZWwkZUUWZsOgUbgrf68jppVSterXJzXyvVq1kceTiDcyiDB1dQhztoQBMYDOEZXuHNEc6L8+58LFtzTjZzCn/gfP4AisWNSA==</latexit>

. . . . . .

. . . . . .

(b)

<latexit sha1_base64="KPkmPhyPt8mTKlwy9U/DbsFRxNY=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZSDy36x5FbcBcg68TJSggyNfvGrN4hZGqE0TFCtu56bGH9KleFM4KzQSzUmlI3pELuWShqh9qeLU2fkwioDEsbKljRkof6emNJI60kU2M6ImpFe9ebif143NeG1P+UySQ1KtlwUpoKYmMz/JgOukBkxsYQyxe2thI2ooszYdAo2BG/15XXSqla8WuXmvlaqV7M48nAG51AGD66gDnfQgCYwGMIzvMKbI5wX5935WLbmnGzmFP7A+fwBiUCNRw==</latexit>

LA

<latexit sha1_base64="dfxSW7334N60BgOUbNKa7vKI3NU=">AAAB6XicbVA9SwNBEJ2LXzF+RS1tFoNgFe5CQO0iNhYWUcwHJEfY2+wlS/b2jt05IYT8AxsLRWz9R3b+GzfJFZr4YODx3gwz84JECoOu++3k1tY3Nrfy24Wd3b39g+LhUdPEqWa8wWIZ63ZADZdC8QYKlLydaE6jQPJWMLqZ+a0nro2I1SOOE+5HdKBEKBhFKz3cXfeKJbfszkFWiZeREmSo94pf3X7M0ogrZJIa0/HcBP0J1SiY5NNCNzU8oWxEB7xjqaIRN/5kfumUnFmlT8JY21JI5urviQmNjBlHge2MKA7NsjcT//M6KYaX/kSoJEWu2GJRmEqCMZm9TfpCc4ZybAllWthbCRtSTRnacAo2BG/55VXSrJS9avnqvlqqVbI48nACp3AOHlxADW6hDg1gEMIzvMKbM3JenHfnY9Gac7KZY/gD5/MHKlyNFw==</latexit>

(a)

<latexit sha1_base64="2tKE3wru98C5iJJ/gGTf7iWZ/18=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoMQL2E3BNRbwIvHiOYByRJmJ73JkNnZZWZWCCGf4MWDIl79Im/+jZNkD5pY0FBUddPdFSSCa+O6305uY3Nreye/W9jbPzg8Kh6ftHScKoZNFotYdQKqUXCJTcONwE6ikEaBwHYwvp377SdUmsfy0UwS9CM6lDzkjBorPZTpZb9YcivuAmSdeBkpQYZGv/jVG8QsjVAaJqjWXc9NjD+lynAmcFbopRoTysZ0iF1LJY1Q+9PFqTNyYZUBCWNlSxqyUH9PTGmk9SQKbGdEzUivenPxP6+bmvDan3KZpAYlWy4KU0FMTOZ/kwFXyIyYWEKZ4vZWwkZUUWZsOgUbgrf68jppVSterXJzXyvVq1kceTiDcyiDB1dQhztoQBMYDOEZXuHNEc6L8+58LFtzTjZzCn/gfP4Ah7uNRg==</latexit>

L

<latexit sha1_base64="4z2BBKdszXVRKstv1SdTLxK3lxo=">AAAB6HicdZDLSsNAFIZPvNZ6q7p0M1gEVyGpodZdwY0LFy3YC7ShTKaTduxkEmYmQil9AjcuFHHrI7nzbZy0EVT0h4Gf75zDnPMHCWdKO86HtbK6tr6xWdgqbu/s7u2XDg7bKk4loS0S81h2A6woZ4K2NNOcdhNJcRRw2gkmV1m9c0+lYrG41dOE+hEeCRYygrVBzZtBqezY1Vr13HORYzsLZcb1HEPcnJQhV2NQeu8PY5JGVGjCsVI910m0P8NSM8LpvNhPFU0wmeAR7RkrcESVP1ssOkenhgxRGEvzhEYL+n1ihiOlplFgOiOsx+p3LYN/1XqpDmv+jIkk1VSQ5UdhypGOUXY1GjJJieZTYzCRzOyKyBhLTLTJpmhC+LoU/W/aFdv17MumV65X8jgKcAwncAYuXEAdrqEBLSBA4QGe4Nm6sx6tF+t12bpi5TNH8EPW2yfaSYzy</latexit>

�/L

<latexit sha1_base64="AQem5xbugJFNBbVv3d5rWZRQ/Yg=">AAAB7XicdZDLSsNAFIZPvNZ6q7p0M1gEVzGpodZdwY0LFxXsBdpQJtNJO3YyCTMToZS+gxsXirj1fdz5Nk7aCCr6w8DPd85hzvmDhDOlHefDWlpeWV1bL2wUN7e2d3ZLe/stFaeS0CaJeSw7AVaUM0GbmmlOO4mkOAo4bQfjy6zevqdSsVjc6klC/QgPBQsZwdqgVi9hp9fFfqns2NVa9cxzkWM7c2XG9RxD3JyUIVejX3rvDWKSRlRowrFSXddJtD/FUjPC6azYSxVNMBnjIe0aK3BElT+dbztDx4YMUBhL84RGc/p9YoojpSZRYDojrEfqdy2Df9W6qQ5r/pSJJNVUkMVHYcqRjlF2OhowSYnmE2MwkczsisgIS0y0CSgL4etS9L9pVWzXsy9uvHK9ksdRgEM4ghNw4RzqcAUNaAKBO3iAJ3i2YuvRerFeF61LVj5zAD9kvX0CwyeOkg==</latexit>

2�/L

<latexit sha1_base64="MgvUc3g9ndWuZGOvIGO3fc0qE1Y=">AAAB7XicbVA9SwNBEJ2LXzF+RS1tFoNgFe9CQO0CNhYWEcwHJEfY2+wla/Z2j909IRz5DzYWitj6f+z8N24uV2jig4HHezPMzAtizrRx3W+nsLa+sblV3C7t7O7tH5QPj9paJorQFpFcqm6ANeVM0JZhhtNurCiOAk47weRm7neeqNJMigczjakf4ZFgISPYWKld68fs4m5QrrhVNwNaJV5OKpCjOSh/9YeSJBEVhnCsdc9zY+OnWBlGOJ2V+ommMSYTPKI9SwWOqPbT7NoZOrPKEIVS2RIGZerviRRHWk+jwHZG2Iz1sjcX//N6iQmv/JSJODFUkMWiMOHISDR/HQ2ZosTwqSWYKGZvRWSMFSbGBlSyIXjLL6+Sdq3q1avX9/VKo5bHUYQTOIVz8OASGnALTWgBgUd4hld4c6Tz4rw7H4vWgpPPHMMfOJ8/x2GOlA==</latexit>

2�

<latexit sha1_base64="O7s2xuuG1b9Rw7Ww/4KdzgkX3m4=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHisYFqhDWWz3bZLN5uwOxFK6G/w4kERr/4gb/4bN20O2vpg4PHeDDPzwkQKg6777ZQ2Nre2d8q7lb39g8Oj6vFJx8SpZtxnsYz1Y0gNl0JxHwVK/phoTqNQ8m44vc397hPXRsTqAWcJDyI6VmIkGEUr+Y1+IiqDas2tuwuQdeIVpAYF2oPqV38YszTiCpmkxvQ8N8EgoxoFk3xe6aeGJ5RN6Zj3LFU04ibIFsfOyYVVhmQUa1sKyUL9PZHRyJhZFNrOiOLErHq5+J/XS3F0HWRCJSlyxZaLRqkkGJP8czIUmjOUM0so08LeStiEasrQ5pOH4K2+vE46jbrXrN/cN2utRhFHGc7gHC7BgytowR20wQcGAp7hFd4c5bw4787HsrXkFDOn8AfO5w/1jI4Z</latexit>

A

<latexit sha1_base64="XomIN2rlL4rE6OPAgucPgHPUsrA=">AAAB6HicbVDLSgNBEOyNrxhfUY9eBoPgKeyGgHqLePGYgHlAsoTZSW8yZnZ2mZkVQsgXePGgiFc/yZt/4yTZgyYWNBRV3XR3BYng2rjut5Pb2Nza3snvFvb2Dw6PiscnLR2nimGTxSJWnYBqFFxi03AjsJMopFEgsB2M7+Z++wmV5rF8MJME/YgOJQ85o8ZKjdt+seSW3QXIOvEyUoIM9X7xqzeIWRqhNExQrbuemxh/SpXhTOCs0Es1JpSN6RC7lkoaofani0Nn5MIqAxLGypY0ZKH+npjSSOtJFNjOiJqRXvXm4n9eNzXhtT/lMkkNSrZcFKaCmJjMvyYDrpAZMbGEMsXtrYSNqKLM2GwKNgRv9eV10qqUvWr5plEt1SpZHHk4g3O4BA+uoAb3UIcmMEB4hld4cx6dF+fd+Vi25pxs5hT+wPn8AZHtjME=</latexit>

Xi(e
j��

)

<latexit sha1_base64="ZjCbE86oaw3ONQ8O4fqgvzQM2Dc=">AAAB+3icbVDLSsNAFJ3UV42vVJdugkWsm5KUgroruHFZwT6gjWEyvWnHTjJhZqKUkE9xJSiIW7/ElX/j9LHQ1gMXDufcy733BAmjUjnOt1FYW9/Y3Cpumzu7e/sHVumwLXkqCLQIZ1x0AyyB0RhaiioG3UQAjgIGnWB8PfU7jyAk5fGdmiTgRXgY05ASrLTkW6WuTytwnz30eQRDfJaf+1bZqToz2KvEXZAyWqDpW1/9ASdpBLEiDEvZc51EeRkWihIGudlPJSSYjPEQeprGOALpZbPTc/tUKwM75EJXrOyZ+nsiw5GUkyjQnRFWI7nsTcX/vF6qwksvo3GSKojJfFGYMltxe5qDPaACiGITTTARVN9qkxEWmCidlmnqFNzln1dJu1Z169Wr23q5UVvkUUTH6ARVkIsuUAPdoCZqIYKe0DN6RW9GbrwY78bHvLVgLGaO0B8Ynz/9opOD</latexit>

2�

L
� W/L

<latexit sha1_base64="XHwG/peBWpJjED6WOJIBtErKKuw=">AAAB+3icbVBNS8NAEJ34WetXrEcvi0XwYk1KQb0VvHjooYL9gKaUzXbTLt1swu5GLCF/xYsHRbz6R7z5b9y2OWjrg4HHezPMzPNjzpR2nG9rbX1jc2u7sFPc3ds/OLSPSm0VJZLQFol4JLs+VpQzQVuaaU67saQ49Dnt+JPbmd95pFKxSDzoaUz7IR4JFjCCtZEGdskLJCZp1YtZljayi85lY2CXnYozB1olbk7KkKM5sL+8YUSSkApNOFaq5zqx7qdYakY4zYpeomiMyQSPaM9QgUOq+un89gydGWWIgkiaEhrN1d8TKQ6Vmoa+6QyxHqtlbyb+5/USHVz3UybiRFNBFouChCMdoVkQaMgkJZpPDcFEMnMrImNswtAmrqIJwV1+eZW0qxW3Vrm5r5XrTh5HAU7gFM7BhSuowx00oQUEnuAZXuHNyqwX6936WLSuWfnMMfyB9fkDWJqT8w==</latexit>

�W/L

<latexit sha1_base64="yj9AuKBlR2cHwwFQRiwN9iRRskE=">AAAB7HicbVBNS8NAEJ31s9avqkcvi0XwYk2koN4KXjx4qGDaQhvKZrtpl242YXcjlNDf4MWDIl79Qd78N27aHLT1wcDjvRlm5gWJ4No4zjdaWV1b39gsbZW3d3b39isHhy0dp4oyj8YiVp2AaCa4ZJ7hRrBOohiJAsHawfg299tPTGkey0czSZgfkaHkIafEWMk7b1/cl/uVqlNzZsDLxC1IFQo0+5Wv3iCmacSkoYJo3XWdxPgZUYZTwablXqpZQuiYDFnXUkkipv1sduwUn1plgMNY2ZIGz9TfExmJtJ5Ege2MiBnpRS8X//O6qQmv/YzLJDVM0vmiMBXYxDj/HA+4YtSIiSWEKm5vxXREFKHG5pOH4C6+vExalzW3Xrt5qFcbThFHCY7hBM7AhStowB00wQMKHJ7hFd6QRC/oHX3MW1dQMXMEf4A+fwBWkI2v</latexit>

2�

<latexit sha1_base64="O7s2xuuG1b9Rw7Ww/4KdzgkX3m4=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHisYFqhDWWz3bZLN5uwOxFK6G/w4kERr/4gb/4bN20O2vpg4PHeDDPzwkQKg6777ZQ2Nre2d8q7lb39g8Oj6vFJx8SpZtxnsYz1Y0gNl0JxHwVK/phoTqNQ8m44vc397hPXRsTqAWcJDyI6VmIkGEUr+Y1+IiqDas2tuwuQdeIVpAYF2oPqV38YszTiCpmkxvQ8N8EgoxoFk3xe6aeGJ5RN6Zj3LFU04ibIFsfOyYVVhmQUa1sKyUL9PZHRyJhZFNrOiOLErHq5+J/XS3F0HWRCJSlyxZaLRqkkGJP8czIUmjOUM0so08LeStiEasrQ5pOH4K2+vE46jbrXrN/cN2utRhFHGc7gHC7BgytowR20wQcGAp7hFd4c5bw4787HsrXkFDOn8AfO5w/1jI4Z</latexit>

HLP (ej�)

<latexit sha1_base64="52B3EimiCo8mVpJJKbE7TEtGR1U=">AAAB/HicdZDLSgMxFIYz9VbrbbRLN8Ei1M0wU4dadwU3XbioYC/Q1pJJz7SxmQtJRihDfRU3LhRx64O4821ML4KK/hD4+c45nJPfizmTyrY/jMzK6tr6RnYzt7W9s7tn7h80ZZQICg0a8Ui0PSKBsxAaiikO7VgACTwOLW98Mau37kBIFoXXahJDLyDDkPmMEqVR38zX+ullfVqEm/S2GwUwJNOTvlmwrXKlfOo62LbsuWbGcW1NnCUpoKXqffO9O4hoEkCoKCdSdhw7Vr2UCMUoh2mum0iICR2TIXS0DUkAspfOj5/iY00G2I+EfqHCc/p9IiWBlJPA050BUSP5uzaDf9U6ifIrvZSFcaIgpItFfsKxivAsCTxgAqjiE20IFUzfiumICEKVziunQ/j6Kf7fNEuW41rnV26hWlrGkUWH6AgVkYPOUBXVUB01EEUT9ICe0LNxbzwaL8brojVjLGfy6IeMt091t5Sh</latexit>

. . .. . .

Xe(e
j��

)

<latexit sha1_base64="KPgxz5fIVxhxuwompDOSbDXrAwc=">AAAB+nicbVDLSsNAFJ3UV62vVJdugkWsm5KUgroruHFZwT6gjWEyvWlHZzJhZqKU2E9x40IRt36JO//G6WOhrQcuHM65l3vvCRNGlXbdbyu3srq2vpHfLGxt7+zu2cX9lhKpJNAkggnZCbECRmNoaqoZdBIJmIcM2uH95cRvP4BUVMQ3epSAz/EgphElWBspsIudAMpwm931BIcBPhmfBnbJrbhTOMvEm5MSmqMR2F+9viAph1gThpXqem6i/QxLTQmDcaGXKkgwuccD6BoaYw7Kz6anj51jo/SdSEhTsXam6u+JDHOlRjw0nRzroVr0JuJ/XjfV0bmf0ThJNcRktihKmaOFM8nB6VMJRLORIZhIam51yBBLTLRJq2BC8BZfXiatasWrVS6ua6V6dR5HHh2iI1RGHjpDdXSFGqiJCHpEz+gVvVlP1ov1bn3MWnPWfOYA/YH1+QNun5Nv</latexit>

X(ej�)

<latexit sha1_base64="N1E4S1F7ECVHyIp6Wpl9qJGZboc=">AAAB9XicbVDLSgNBEJyNrxhfUY9eFoMQL2FXAuot4MVjBPOAZBNmJ73JmHksM7NKWPIfXjwo4tV/8ebfOEn2oIkFDUVVN91dYcyoNp737eTW1jc2t/LbhZ3dvf2D4uFRU8tEEWgQyaRqh1gDowIahhoG7VgB5iGDVji+mfmtR1CaSnFvJjEEHA8FjSjBxkq9dhl66UNXchji6Xm/WPIq3hzuKvEzUkIZ6v3iV3cgScJBGMKw1h3fi02QYmUoYTAtdBMNMSZjPISOpQJz0EE6v3rqnlll4EZS2RLGnau/J1LMtZ7w0HZybEZ62ZuJ/3mdxERXQUpFnBgQZLEoSphrpDuLwB1QBcSwiSWYKGpvdckIK0yMDapgQ/CXX14lzYuKX61c31VLNS+LI49O0CkqIx9dohq6RXXUQAQp9Ixe0Zvz5Lw4787HojXnZDPH6A+czx8SJpIz</latexit>

�

<latexit sha1_base64="glcW3erjt2lGlGe69dlOr4lADhM=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHisYFuhDWWz3bRLdzdhdyKU0L/gxYMiXv1D3vw3Jm0O2vpg4PHeDDPzglgKi6777ZQ2Nre2d8q7lb39g8Oj6vFJ10aJYbzDIhmZx4BaLoXmHRQo+WNsOFWB5L1gepv7vSdurIj0A85i7is61iIUjGIuDWJRGVZrbt1dgKwTryA1KNAeVr8Go4glimtkklrb99wY/ZQaFEzyeWWQWB5TNqVj3s+opopbP13cOicXmTIiYWSy0kgW6u+JlCprZyrIOhXFiV31cvE/r59geO2nQscJcs2Wi8JEEoxI/jgZCcMZyllGKDMiu5WwCTWUYRZPHoK3+vI66TbqXrN+c9+stRpFHGU4g3O4BA+uoAV30IYOMJjAM7zCm6OcF+fd+Vi2lpxi5hT+wPn8AYQSjd0=</latexit>

�

<latexit sha1_base64="glcW3erjt2lGlGe69dlOr4lADhM=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHisYFuhDWWz3bRLdzdhdyKU0L/gxYMiXv1D3vw3Jm0O2vpg4PHeDDPzglgKi6777ZQ2Nre2d8q7lb39g8Oj6vFJ10aJYbzDIhmZx4BaLoXmHRQo+WNsOFWB5L1gepv7vSdurIj0A85i7is61iIUjGIuDWJRGVZrbt1dgKwTryA1KNAeVr8Go4glimtkklrb99wY/ZQaFEzyeWWQWB5TNqVj3s+opopbP13cOicXmTIiYWSy0kgW6u+JlCprZyrIOhXFiV31cvE/r59geO2nQscJcs2Wi8JEEoxI/jgZCcMZyllGKDMiu5WwCTWUYRZPHoK3+vI66TbqXrN+c9+stRpFHGU4g3O4BA+uoAV30IYOMJjAM7zCm6OcF+fd+Vi2lpxi5hT+wPn8AYQSjd0=</latexit>

W/L

<latexit sha1_base64="oMY71yaPuRWxMJ9RuQjiKcOEXYM=">AAAB6nicbVA9SwNBEJ2LXzF+RS1tFoNgFe9CQO0CNhYWEc0HJEfY2+wlS/b2jt05IYT8BBsLRWz9RXb+GzfJFZr4YODx3gwz84JECoOu++3k1tY3Nrfy24Wd3b39g+LhUdPEqWa8wWIZ63ZADZdC8QYKlLydaE6jQPJWMLqZ+a0nro2I1SOOE+5HdKBEKBhFKz20Lu56xZJbducgq8TLSAky1HvFr24/ZmnEFTJJjel4boL+hGoUTPJpoZsanlA2ogPesVTRiBt/Mj91Ss6s0idhrG0pJHP198SERsaMo8B2RhSHZtmbif95nRTDK38iVJIiV2yxKEwlwZjM/iZ9oTlDObaEMi3srYQNqaYMbToFG4K3/PIqaVbKXrV8fV8t1SpZHHk4gVM4Bw8uoQa3UIcGMBjAM7zCmyOdF+fd+Vi05pxs5hj+wPn8AbhnjWY=</latexit>

��

<latexit sha1_base64="nNqoUsfAi8ULCbMX3CrMVQNt8mg=">AAAB63icbVBNS8NAEJ3Ur1q/oh69LBbBiyUpBfVW8OKxgv2ANpTNdtMu3d2E3Y1QQv+CFw+KePUPefPfuGlz0NYHA4/3ZpiZFyacaeN5305pY3Nre6e8W9nbPzg8co9POjpOFaFtEvNY9UKsKWeStg0znPYSRbEIOe2G07vc7z5RpVksH80soYHAY8kiRrDJpatBwoZu1at5C6B14hekCgVaQ/drMIpJKqg0hGOt+76XmCDDyjDC6bwySDVNMJniMe1bKrGgOsgWt87RhVVGKIqVLWnQQv09kWGh9UyEtlNgM9GrXi7+5/VTE90EGZNJaqgky0VRypGJUf44GjFFieEzSzBRzN6KyAQrTIyNp2JD8FdfXiedes1v1G4fGtVmvYijDGdwDpfgwzU04R5a0AYCE3iGV3hzhPPivDsfy9aSU8ycwh84nz+4cI4A</latexit>

��

<latexit sha1_base64="nNqoUsfAi8ULCbMX3CrMVQNt8mg=">AAAB63icbVBNS8NAEJ3Ur1q/oh69LBbBiyUpBfVW8OKxgv2ANpTNdtMu3d2E3Y1QQv+CFw+KePUPefPfuGlz0NYHA4/3ZpiZFyacaeN5305pY3Nre6e8W9nbPzg8co9POjpOFaFtEvNY9UKsKWeStg0znPYSRbEIOe2G07vc7z5RpVksH80soYHAY8kiRrDJpatBwoZu1at5C6B14hekCgVaQ/drMIpJKqg0hGOt+76XmCDDyjDC6bwySDVNMJniMe1bKrGgOsgWt87RhVVGKIqVLWnQQv09kWGh9UyEtlNgM9GrXi7+5/VTE90EGZNJaqgky0VRypGJUf44GjFFieEzSzBRzN6KyAQrTIyNp2JD8FdfXiedes1v1G4fGtVmvYijDGdwDpfgwzU04R5a0AYCE3iGV3hzhPPivDsfy9aSU8ycwh84nz+4cI4A</latexit>

��

<latexit sha1_base64="nNqoUsfAi8ULCbMX3CrMVQNt8mg=">AAAB63icbVBNS8NAEJ3Ur1q/oh69LBbBiyUpBfVW8OKxgv2ANpTNdtMu3d2E3Y1QQv+CFw+KePUPefPfuGlz0NYHA4/3ZpiZFyacaeN5305pY3Nre6e8W9nbPzg8co9POjpOFaFtEvNY9UKsKWeStg0znPYSRbEIOe2G07vc7z5RpVksH80soYHAY8kiRrDJpatBwoZu1at5C6B14hekCgVaQ/drMIpJKqg0hGOt+76XmCDDyjDC6bwySDVNMJniMe1bKrGgOsgWt87RhVVGKIqVLWnQQv09kWGh9UyEtlNgM9GrXi7+5/VTE90EGZNJaqgky0VRypGJUf44GjFFieEzSzBRzN6KyAQrTIyNp2JD8FdfXiedes1v1G4fGtVmvYijDGdwDpfgwzU04R5a0AYCE3iGV3hzhPPivDsfy9aSU8ycwh84nz+4cI4A</latexit>

�W/L

<latexit sha1_base64="yj9AuKBlR2cHwwFQRiwN9iRRskE=">AAAB7HicbVBNS8NAEJ31s9avqkcvi0XwYk2koN4KXjx4qGDaQhvKZrtpl242YXcjlNDf4MWDIl79Qd78N27aHLT1wcDjvRlm5gWJ4No4zjdaWV1b39gsbZW3d3b39isHhy0dp4oyj8YiVp2AaCa4ZJ7hRrBOohiJAsHawfg299tPTGkey0czSZgfkaHkIafEWMk7b1/cl/uVqlNzZsDLxC1IFQo0+5Wv3iCmacSkoYJo3XWdxPgZUYZTwablXqpZQuiYDFnXUkkipv1sduwUn1plgMNY2ZIGz9TfExmJtJ5Ege2MiBnpRS8X//O6qQmv/YzLJDVM0vmiMBXYxDj/HA+4YtSIiSWEKm5vxXREFKHG5pOH4C6+vExalzW3Xrt5qFcbThFHCY7hBM7AhStowB00wQMKHJ7hFd6QRC/oHX3MW1dQMXMEf4A+fwBWkI2v</latexit>

W

<latexit sha1_base64="v2p5JiIExFBTZrnftSKRp8lA+zs=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9djY2t7Z3dgt7xf2Dw6Pj0slpW8epYthisYhVN6AaBZfYMtwI7CYKaRQI7ASTu7nfeUKleSwfzDRBP6IjyUPOqLFSszMold2KuwBZJ15OypCjMSh99YcxSyOUhgmqdc9zE+NnVBnOBM6K/VRjQtmEjrBnqaQRaj9bHDojl1YZkjBWtqQhC/X3REYjradRYDsjasZ61ZuL/3m91IQ3fsZlkhqUbLkoTAUxMZl/TYZcITNiagllittbCRtTRZmx2RRtCN7qy+ukXa14tcpts1auV/M4CnAOF3AFHlxDHe6hAS1ggPAMr/DmPDovzrvzsWzdcPKZM/gD5/MHs0WM1w==</latexit>

�W

<latexit sha1_base64="US7v1YnqjFIMRV2kdCKBqugNB2c=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4sSSloN4KXjxWsR/QhrLZTtqlm03Y3Qgl9B948aCIV/+RN/+N2zYHbX0w8Hhvhpl5QSK4Nq777aytb2xubRd2irt7+weHpaPjlo5TxbDJYhGrTkA1Ci6xabgR2EkU0igQ2A7GtzO//YRK81g+mkmCfkSHkoecUWOlh8t2v1R2K+4cZJV4OSlDjka/9NUbxCyNUBomqNZdz02Mn1FlOBM4LfZSjQllYzrErqWSRqj9bH7plJxbZUDCWNmShszV3xMZjbSeRIHtjKgZ6WVvJv7ndVMTXvsZl0lqULLFojAVxMRk9jYZcIXMiIkllClubyVsRBVlxoZTtCF4yy+vkla14tUqN/e1cr2ax1GAUziDC/DgCupwBw1oAoMQnuEV3pyx8+K8Ox+L1jUnnzmBP3A+fwAcmY0O</latexit>

��

<latexit sha1_base64="iuSDJgDshVjpwVDY9FetIZt6lqM=">AAAB7nicbVDLSgNBEJyNrxhfUY9eBoPoKeyGgHoLePEYwTwgWcLspDcZMo9lZlYISz7CiwdFvPo93vwbJ8keNLGgoajqprsrSjgz1ve/vcLG5tb2TnG3tLd/cHhUPj5pG5VqCi2quNLdiBjgTELLMsuhm2ggIuLQiSZ3c7/zBNowJR/tNIFQkJFkMaPEOqnTVwJG5HJQrvhVfwG8ToKcVFCO5qD81R8qmgqQlnJiTC/wExtmRFtGOcxK/dRAQuiEjKDnqCQCTJgtzp3hC6cMcay0K2nxQv09kRFhzFRErlMQOzar3lz8z+ulNr4JMyaT1IKky0VxyrFVeP47HjIN1PKpI4Rq5m7FdEw0odYlVHIhBKsvr5N2rRrUq7cP9UqjlsdRRGfoHF2hAF2jBrpHTdRCFE3QM3pFb17ivXjv3seyteDlM6foD7zPH/Gwj0g=</latexit>

��

<latexit sha1_base64="iuSDJgDshVjpwVDY9FetIZt6lqM=">AAAB7nicbVDLSgNBEJyNrxhfUY9eBoPoKeyGgHoLePEYwTwgWcLspDcZMo9lZlYISz7CiwdFvPo93vwbJ8keNLGgoajqprsrSjgz1ve/vcLG5tb2TnG3tLd/cHhUPj5pG5VqCi2quNLdiBjgTELLMsuhm2ggIuLQiSZ3c7/zBNowJR/tNIFQkJFkMaPEOqnTVwJG5HJQrvhVfwG8ToKcVFCO5qD81R8qmgqQlnJiTC/wExtmRFtGOcxK/dRAQuiEjKDnqCQCTJgtzp3hC6cMcay0K2nxQv09kRFhzFRErlMQOzar3lz8z+ulNr4JMyaT1IKky0VxyrFVeP47HjIN1PKpI4Rq5m7FdEw0odYlVHIhBKsvr5N2rRrUq7cP9UqjlsdRRGfoHF2hAF2jBrpHTdRCFE3QM3pFb17ivXjv3seyteDlM6foD7zPH/Gwj0g=</latexit>

�

<latexit sha1_base64="Zt208hSMcaEpyetqd1NXKiW/SKs=">AAAB7XicbVDLSgNBEJyNrxhfUY9eBoPgKeyGgHoLePEYwTwgWcLspDcZM49lZlYIS/7BiwdFvPo/3vwbJ8keNLGgoajqprsrSjgz1ve/vcLG5tb2TnG3tLd/cHhUPj5pG5VqCi2quNLdiBjgTELLMsuhm2ggIuLQiSa3c7/zBNowJR/sNIFQkJFkMaPEOqndVwJGZFCu+FV/AbxOgpxUUI7moPzVHyqaCpCWcmJML/ATG2ZEW0Y5zEr91EBC6ISMoOeoJAJMmC2uneELpwxxrLQrafFC/T2REWHMVESuUxA7NqveXPzP66U2vg4zJpPUgqTLRXHKsVV4/joeMg3U8qkjhGrmbsV0TDSh1gVUciEEqy+vk3atGtSrN/f1SqOWx1FEZ+gcXaIAXaEGukNN1EIUPaJn9IrePOW9eO/ex7K14OUzp+gPvM8fj0GPFw==</latexit>

2� � W

<latexit sha1_base64="9EQQKcE8XrYRe+/O+miqOEkSlEM=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBC8GHZDQL0FvHiMYB6QLGF2MpuMmccyMyuEJf/gxYMiXv0fb/6Nk2QPmljQUFR1090VJZwZ6/vf3tr6xubWdmGnuLu3f3BYOjpuGZVqQptEcaU7ETaUM0mblllOO4mmWESctqPx7cxvP1FtmJIPdpLQUOChZDEj2DqpVe0l7LLdL5X9ij8HWiVBTsqQo9EvffUGiqSCSks4NqYb+IkNM6wtI5xOi73U0ASTMR7SrqMSC2rCbH7tFJ07ZYBipV1Ji+bq74kMC2MmInKdAtuRWfZm4n9eN7XxdZgxmaSWSrJYFKccWYVmr6MB05RYPnEEE83crYiMsMbEuoCKLoRg+eVV0qpWglrl5r5WrlfzOApwCmdwAQFcQR3uoAFNIPAIz/AKb57yXrx372PRuublMyfwB97nD9UDjp0=</latexit>

x[n]

<latexit sha1_base64="Bg5ekD8LrcVASk+AlYUtg2/Ya4w=">AAAB63icbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHisYD8gDWWz3bRLdzdhdyOW0L/gxYMiXv1D3vw3btoctPXBwOO9GWbmhQln2rjut1Pa2Nza3invVvb2Dw6PqscnXR2nitAOiXms+iHWlDNJO4YZTvuJoliEnPbC6W3u9x6p0iyWD2aW0EDgsWQRI9jk0pMvg2G15tbdBdA68QpSgwLtYfVrMIpJKqg0hGOtfc9NTJBhZRjhdF4ZpJommEzxmPqWSiyoDrLFrXN0YZURimJlSxq0UH9PZFhoPROh7RTYTPSql4v/eX5qousgYzJJDZVkuShKOTIxyh9HI6YoMXxmCSaK2VsRmWCFibHxVGwI3urL66TbqHvN+s19s9ZqFHGU4QzO4RI8uIIW3EEbOkBgAs/wCm+OcF6cd+dj2VpyiplT+APn8wcUTI48</latexit>

xi[m]

<latexit sha1_base64="+RpGBEwPdklhxE3rr9nPEKySSFc=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBA8hd0QUG8BLx4jmAdsljA7mU3GzGOZmRVDyD948aCIV//Hm3/jJNmDJhY0FFXddHfFKWfG+v63t7a+sbm1Xdgp7u7tHxyWjo5bRmWa0CZRXOlOjA3lTNKmZZbTTqopFjGn7Xh0M/Pbj1QbpuS9Hac0EnggWcIItk5qPfVYKKJeqexX/DnQKglyUoYcjV7pq9tXJBNUWsKxMWHgpzaaYG0Z4XRa7GaGppiM8ICGjkosqIkm82un6NwpfZQo7UpaNFd/T0ywMGYsYtcpsB2aZW8m/ueFmU2uogmTaWapJItFScaRVWj2OuozTYnlY0cw0czdisgQa0ysC6joQgiWX14lrWolqFWu72rlejWPowCncAYXEMAl1OEWGtAEAg/wDK/w5invxXv3Phata14+cwJ/4H3+AI9zjxc=</latexit>

xe[m]

<latexit sha1_base64="JUNw1oyca1yVJENPhVjmuaQPfGg=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBA8hd0QUG8BLx4jmAdsljA7mU3GzGOZmRVDyD948aCIV//Hm3/jJNmDJhY0FFXddHfFKWfG+v63t7a+sbm1Xdgp7u7tHxyWjo5bRmWa0CZRXOlOjA3lTNKmZZbTTqopFjGn7Xh0M/Pbj1QbpuS9Hac0EnggWcIItk5qPfVoKKJeqexX/DnQKglyUoYcjV7pq9tXJBNUWsKxMWHgpzaaYG0Z4XRa7GaGppiM8ICGjkosqIkm82un6NwpfZQo7UpaNFd/T0ywMGYsYtcpsB2aZW8m/ueFmU2uogmTaWapJItFScaRVWj2OuozTYnlY0cw0czdisgQa0ysC6joQgiWX14lrWolqFWu72rlejWPowCncAYXEMAl1OEWGtAEAg/wDK/w5invxXv3Phata14+cwJ/4H3+AIlXjxM=</latexit>

m

<latexit sha1_base64="FZ6lk+1bcqHAJrrQ53gZ4iFXitM=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8laQU1FvBi8cW7Ae0oWy2k3bt7ibsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8MOFMG8/7djY2t7Z3dgt7xf2Dw6Pj0slpW8epotiiMY9VNyQaOZPYMsxw7CYKiQg5dsLJ3dzvPKHSLJYPZppgIMhIsohRYqzUFINS2at4C7jrxM9JGXI0BqWv/jCmqUBpKCda93wvMUFGlGGU46zYTzUmhE7ICHuWSiJQB9ni0Jl7aZWhG8XKljTuQv09kRGh9VSEtlMQM9ar3lz8z+ulJroJMiaT1KCky0VRyl0Tu/Ov3SFTSA2fWkKoYvZWl46JItTYbIo2BH/15XXSrlb8WuW2WSvXq3kcBTiHC7gCH66hDvfQgBZQQHiGV3hzHp0X5935WLZuOPnMGfyB8/kD1J2M7Q==</latexit>

m

<latexit sha1_base64="FZ6lk+1bcqHAJrrQ53gZ4iFXitM=">AAAB6HicbVBNS8NAEJ34WetX1aOXYBE8laQU1FvBi8cW7Ae0oWy2k3bt7ibsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8MOFMG8/7djY2t7Z3dgt7xf2Dw6Pj0slpW8epotiiMY9VNyQaOZPYMsxw7CYKiQg5dsLJ3dzvPKHSLJYPZppgIMhIsohRYqzUFINS2at4C7jrxM9JGXI0BqWv/jCmqUBpKCda93wvMUFGlGGU46zYTzUmhE7ICHuWSiJQB9ni0Jl7aZWhG8XKljTuQv09kRGh9VSEtlMQM9ar3lz8z+ulJroJMiaT1KCky0VRyl0Tu/Ov3SFTSA2fWkKoYvZWl46JItTYbIo2BH/15XXSrlb8WuW2WSvXq3kcBTiHC7gCH66hDvfQgBZQQHiGV3hzHp0X5935WLZuOPnMGfyB8/kD1J2M7Q==</latexit>

n

<latexit sha1_base64="7ASLEuid52vvPrcD93qiMvebz0U=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KkkpqLeCF48t2A9oQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9djY2t7Z3dgt7xf2Dw6Pj0slpW8epYthisYhVN6AaBZfYMtwI7CYKaRQI7ASTu7nfeUKleSwfzDRBP6IjyUPOqLFSUw5KZbfiLkDWiZeTMuRoDEpf/WHM0gilYYJq3fPcxPgZVYYzgbNiP9WYUDahI+xZKmmE2s8Wh87IpVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGNn3GZpAYlWy4KU0FMTOZfkyFXyIyYWkKZ4vZWwsZUUWZsNkUbgrf68jppVyterXLbrJXr1TyOApzDBVyBB9dQh3toQAsYIDzDK7w5j86L8+58LFs3nHzmDP7A+fwB1iGM7g==</latexit>

2�

<latexit sha1_base64="O7s2xuuG1b9Rw7Ww/4KdzgkX3m4=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lKQb0VvHisYFqhDWWz3bZLN5uwOxFK6G/w4kERr/4gb/4bN20O2vpg4PHeDDPzwkQKg6777ZQ2Nre2d8q7lb39g8Oj6vFJx8SpZtxnsYz1Y0gNl0JxHwVK/phoTqNQ8m44vc397hPXRsTqAWcJDyI6VmIkGEUr+Y1+IiqDas2tuwuQdeIVpAYF2oPqV38YszTiCpmkxvQ8N8EgoxoFk3xe6aeGJ5RN6Zj3LFU04ibIFsfOyYVVhmQUa1sKyUL9PZHRyJhZFNrOiOLErHq5+J/XS3F0HWRCJSlyxZaLRqkkGJP8czIUmjOUM0so08LeStiEasrQ5pOH4K2+vE46jbrXrN/cN2utRhFHGc7gHC7BgytowR20wQcGAp7hFd4c5bw4787HsrXkFDOn8AfO5w/1jI4Z</latexit>

Figure 1.11: Functions involved in process of interpolation by a factor of L = 4 in the time
and frequency domains. Left side: the time functions (a) x[n], (b) xe[m], and (c) xr [m].
Right side: The corresponding Fourier transforms in discrete time. The ideal lowpass
filter HLP (ej!) is also shown in panel (b) in red.

The upsampling process is illustrated in the time and frequency domains in Fig. 1.11,
which can be seen to retrace most of the functions shown in Fig. 1.9 in reverse order. The
discrete-time sequence x[n], depicted in the upper panel of Fig. 1.11 is first converted into
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the expanded sequence of delta functions xe[m], which is depicted in the central panel of
Fig 1.9, as describe above. It is easy to demonstrate that the Xe(ej!

0
), the DTFT of xe[m] is

identical to X(ej!), the DTFT of x[m] but contracted in frequency by a factor of L:

Xe(j!0) =
1X

m=�1
xe[m]e�j!

0m =
1X

m=�1,m=rL

xd [m/L]e�j!
0m (1.30)

Letting l =m/L or m = lL, we obtain

Xe(j!0) =
1X

m=�1,m=rL

x[m/L]e�j!
0m =

1X

l=�1
x[l]e�j!

0 lL =
1X

l=�1
x[l]e�j(!

0L)l = X(ej!
0L) (1.31)

Lowpass smoothing. The output of the decimation process is obtained by passing the
expanded signal xe[m] through the lowpass filter. In the time domain we convolve xe[m]
with the unit sample response of the filter:

xi [m] = xe[m] ⇤ hLP [m] (1.32)

The unit sample response of the filter is easily obtained directly:

hLP [m] =
1
2⇡

Z ⇡

�⇡
HLP (ej!)ej!nd! =

1
2⇡

Z ⇡/L

�⇡/L
Lej⌦md⌦ = L

sin(⇡m/L)
⇡m/L

(1.33)

This is a discrete-time sinc function with amplitude equal to L at m = 0 and regularly-
spaced zero crossings at m = rL. Because the convolution of any function with a train
of impulses produces replication of the original function at the times of the impulses,
weighted by the impulse areas, we obtain

xi [m] = hLP [m] ⇤ xe[m] = hLP [m] ⇤
1X

r=�1
x[r]�(m� rL) = L

1X

r=�1
x[r]

sin(⇡(m� rL)/L)
⇡(m� rL)/L (1.34)

In other words, the interpolated discrete-time function xi [m] can be represented as the
sum of an infinite train of sinc functions in discrete time, delayed by intervals of L and
scaled according to the corresponding value of x[m]. The interpolation process works
exactly the same way as the reconstruction of continuous-time functions in D/C conver-
sion, as illustrated in Fig. 1.11, except that the resulting function xi [m] is discrete in time
rather than continuous in time.

As in C/D conversion, the actual lowpass filter to reconstruct the interpolated signal
would not be ideal. Nevertheless, the interpolated signal would still be an infinite lin-
ear combination of delayed and scaled unit sample response of the lowpass filter that is
actually used.

In the frequency domain, the the lowpass filter limits the frequencies passed to |!0 |  ⇡/L,
as depicted in red in the central panel of Fig. 1.11. As depicted in the lower panel of Fig.
1.11, the output frequency response is

Xi(ej!
0
) =

(
X(ej!

0
), |!0 |  ⇡/L

0, ⇡/L < |!0 |  ⇡
(1.35)
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Lowpass filterExpand 
in discrete time

Contract in 
discrete timeLowpass filter

Gain L, Cuto� �/L

<latexit sha1_base64="QoEk5wBl+hlU5WM1Uf/uhSn/WIE=">AAACD3icbVA9SwNBEN2L3/Hr1FKQxaBYSLwTQe2EFFqkUDAmkISwt9lLluztHbtzYjjuHwhi62+wsrFQxNbWzj8jbhIFTXww8Pa9GXbmeZHgGhznw8qMjU9MTk3PZGfn5hcW7aXlCx3GirISDUWoKh7RTHDJSsBBsEqkGAk8wcpep9Dzy5dMaR7Kc+hGrB6QluQ+pwSM1LA3a8CuQAXJMeESp8XtnzcuxBD6Pk5rEd8pNuyck3f6wKPE/Sa5o7mbs/u7z7XThv1ea4Y0DpgEKojWVdeJoJ4QBZwKlmZrsWYRoR3SYlVDJQmYrif9e1K8YZQm9kNlSgLuq78nEhJo3Q080xkQaOthryf+51Vj8A/qCZdRDEzSwUd+LDCEuBcObnLFKIiuIYQqbnbFtE0UoWAizJoQ3OGTR8nFbt7dyx+emTS20QDTaBWtoy3kon10hE7QKSohiq7RA3pCz9at9Wi9WK+D1oz1PbOC/sB6+wKiA6AF</latexit>

Insert L � 1 zeros

<latexit sha1_base64="XPTI+fgpl8TXCvwuBCusR83QJkU=">AAACC3icbVA9SwNBEN2LXzF+RS1tlgTBQsOdCGqlYKGCSAQThSSEvc1EF/f2jt05MR7pbfwD/ggbC0VsLWws7Pwd/gE3iYIaHww83pthZp4fSWHQdd+d1MDg0PBIejQzNj4xOZWdnimbMNYcSjyUoT72mQEpFJRQoITjSAMLfAlH/tlWxz86B21EqA6xFUEtYCdKNAVnaKV6NldFuEAdJLvKgEba3lvyviV6CTo07Xo27xbcLmg/8b5IfuPjZXt4//WmWM++VRshjwNQyCUzpuK5EdYSplFwCe1MNTYQMX7GTqBiqWIBmFrS/aVN563SoM1Q21JIu+rPiYQFxrQC33YGDE/NX68j/udVYmyu1RKhohhB8d6iZiwphrQTDG0IDRxlyxLGtbC3Un7KNONo48vYELy/L/eT8nLBWymsH7j5zUXSQ5rMkRxZIB5ZJZtkhxRJiXByRW7JPXlwrp0759F56rWmnK+ZWfILzvMnJI6fcQ==</latexit>

Remove zeros between samples

<latexit sha1_base64="ofzy2llV0AWK2T4lY4tHU4qzKZY=">AAACDnicbVC7SkNBEN3rM8ZX1NJmMQgWEu6VgNoFbCyjGA0kIezdTHRxH5fdudF4yRfY+Cs2ForYWtv5N24eha8DA4dzZpiZEydSOAzDz2BqemZ2bj63kF9cWl5ZLaytnzuTWg41bqSx9Zg5kEJDDQVKqCcWmIolXMTXR0P/ogfWCaPPsJ9AS7FLLbqCM/RSu7DdRLhFq7JTUKYH9A6scTQGvAHQ1DGVSHCDdqEYlsIR6F8STUiRTFBtFz6aHcNTBRq5ZM41ojDBVsYsCi5hkG+mDhLGr9klNDzVTIFrZaN3BnTbKx3aNdaXRjpSv09kTDnXV7HvVAyv3G9vKP7nNVLsHrQyoZMUQfPxom4qKRo6zIZ2hAWOsu8J41b4Wym/YpZx9AnmfQjR75f/kvO9UlQuHZ6Ui5XdSRw5skm2yA6JyD6pkGNSJTXCyT15JM/kJXgInoLX4G3cOhVMZjbIDwTvX2qinOs=</latexit>

Downsample by MUpsample by L

xi[n]

<latexit sha1_base64="j3mC9j9nWaVzHU0y+byP2CJUfJc=">AAAB7XicbVBNSwMxEJ2tX7V+VT16CRbBg5RdKVRvBS8eK9gP2C4lm2bb2GyyJFmxLP0PXjwo4tX/481/Y9ruQVsfDDzem2FmXphwpo3rfjuFtfWNza3idmlnd2//oHx41NYyVYS2iORSdUOsKWeCtgwznHYTRXEcctoJxzczv/NIlWZS3JtJQoMYDwWLGMHGSu2nPvNF0C9X3Ko7B1olXk4qkKPZL3/1BpKkMRWGcKy177mJCTKsDCOcTku9VNMEkzEeUt9SgWOqg2x+7RSdWWWAIqlsCYPm6u+JDMdaT+LQdsbYjPSyNxP/8/zURFdBxkSSGirIYlGUcmQkmr2OBkxRYvjEEkwUs7ciMsIKE2MDKtkQvOWXV0n7surVqtd3tUrjIo+jCCdwCufgQR0acAtNaAGBB3iGV3hzpPPivDsfi9aCk88cwx84nz+PKo8S</latexit>

Expand 
in discrete time

Contract in 
discrete timeLowpass filter

xp[m]

<latexit sha1_base64="5l57QjS26EBncVXJVCSJMAc6v7M=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYBA8SNiVgHoLePEYwTwgWcLsZDYZM49lZlYMS/7BiwdFvPo/3vwbJ8keNLGgoajqprsrSjgz1ve/vZXVtfWNzcJWcXtnd2+/dHDYNCrVhDaI4kq3I2woZ5I2LLOcthNNsYg4bUWjm6nfeqTaMCXv7TihocADyWJGsHVS86mXdETYK5X9ij8DWiZBTsqQo94rfXX7iqSCSks4NqYT+IkNM6wtI5xOit3U0ASTER7QjqMSC2rCbHbtBJ06pY9ipV1Ji2bq74kMC2PGInKdAtuhWfSm4n9eJ7XxVZgxmaSWSjJfFKccWYWmr6M+05RYPnYEE83crYgMscbEuoCKLoRg8eVl0ryoBNXK9V21XDvP4yjAMZzAGQRwCTW4hTo0gMADPMMrvHnKe/HevY9564qXzxzBH3ifP5hWjxg=</latexit>

Insert L � 1 zeros

<latexit sha1_base64="XPTI+fgpl8TXCvwuBCusR83QJkU=">AAACC3icbVA9SwNBEN2LXzF+RS1tlgTBQsOdCGqlYKGCSAQThSSEvc1EF/f2jt05MR7pbfwD/ggbC0VsLWws7Pwd/gE3iYIaHww83pthZp4fSWHQdd+d1MDg0PBIejQzNj4xOZWdnimbMNYcSjyUoT72mQEpFJRQoITjSAMLfAlH/tlWxz86B21EqA6xFUEtYCdKNAVnaKV6NldFuEAdJLvKgEba3lvyviV6CTo07Xo27xbcLmg/8b5IfuPjZXt4//WmWM++VRshjwNQyCUzpuK5EdYSplFwCe1MNTYQMX7GTqBiqWIBmFrS/aVN563SoM1Q21JIu+rPiYQFxrQC33YGDE/NX68j/udVYmyu1RKhohhB8d6iZiwphrQTDG0IDRxlyxLGtbC3Un7KNONo48vYELy/L/eT8nLBWymsH7j5zUXSQ5rMkRxZIB5ZJZtkhxRJiXByRW7JPXlwrp0759F56rWmnK+ZWfILzvMnJI6fcQ==</latexit>

Remove zeros between samples

<latexit sha1_base64="ofzy2llV0AWK2T4lY4tHU4qzKZY=">AAACDnicbVC7SkNBEN3rM8ZX1NJmMQgWEu6VgNoFbCyjGA0kIezdTHRxH5fdudF4yRfY+Cs2ForYWtv5N24eha8DA4dzZpiZEydSOAzDz2BqemZ2bj63kF9cWl5ZLaytnzuTWg41bqSx9Zg5kEJDDQVKqCcWmIolXMTXR0P/ogfWCaPPsJ9AS7FLLbqCM/RSu7DdRLhFq7JTUKYH9A6scTQGvAHQ1DGVSHCDdqEYlsIR6F8STUiRTFBtFz6aHcNTBRq5ZM41ojDBVsYsCi5hkG+mDhLGr9klNDzVTIFrZaN3BnTbKx3aNdaXRjpSv09kTDnXV7HvVAyv3G9vKP7nNVLsHrQyoZMUQfPxom4qKRo6zIZ2hAWOsu8J41b4Wym/YpZx9AnmfQjR75f/kvO9UlQuHZ6Ui5XdSRw5skm2yA6JyD6pkGNSJTXCyT15JM/kJXgInoLX4G3cOhVMZjbIDwTvX2qinOs=</latexit>

x[n]

<latexit sha1_base64="6wA99mOf7meniP0s0q8m5CDzSs0=">AAAB7HicbVBNS8NAEJ3Urxq/qh69LBbBg5RECuqt4MVjBfsBaSib7aZdutmE3Y1YQv+CJ0FBvPqHPPlv3KQ5aOuDgcd7M8zMCxLOlHacb6uytr6xuVXdtnd29/YPaodHXRWnktAOiXks+wFWlDNBO5ppTvuJpDgKOO0F09vc7z1SqVgsHvQsoX6Ex4KFjGCdS0+e8Ie1utNwCqBV4pakDiXaw9rXYBSTNKJCE46V8lwn0X6GpWaE07k9SBVNMJniMfUMFTiiys+KW+fozCgjFMbSlNCoUH9PZDhSahYFpjPCeqKWvVz8z/NSHV77GRNJqqkgi0VhypGOUf44GjFJieYzQzCRzNyKyARLTLSJx7ZNCu7yz6uke9lwm42b+2a9dVHmUYUTOIVzcOEKWnAHbegAgQk8wyu8WcJ6sd6tj0VrxSpnjuEPrM8flomORg==</latexit>

xi[n]

<latexit sha1_base64="doXdlSDudX4YkQqn2JpUnN4RSIU=">AAAB7nicbVBNS8NAEJ31s8avqkcvi0XwICWRgnorePFYwX5AGspmu2nXbjZhdyOW0P/gSVAQr/4fT/4bt20O2vpg4PHeDDPzwlRwbVz3G62srq1vbJa2nO2d3b398sFhSyeZoqxJE5GoTkg0E1yypuFGsE6qGIlDwdrh6Gbqtx+Z0jyR92acsiAmA8kjTomxUuupx30Z9MoVt+rOgJeJV5AKFGj0yl/dfkKzmElDBdHa99zUBDlRhlPBJk430ywldEQGzLdUkpjpIJ9dO8GnVunjKFG2pMEz9fdETmKtx3FoO2NihnrRm4r/eX5moqsg5zLNDJN0vijKBDYJnr6O+1wxasTYEkIVt7diOiSKUGMDchybgrf48zJpXVS9WvX6rlapnxd5lOAYTuAMPLiEOtxCA5pA4QGe4RXeUIpe0Dv6mLeuoGLmCP4Aff4AFA6PIg==</latexit>

Gain 1, Cuto� �/M

<latexit sha1_base64="C5g1NGLhMP/0B5nPo4awaAr7raI=">AAACEHicbVDLSgMxFM3UV62vqks3waK4KHVGCuqu0IVuhAr2Ae1QMmmmDWYyQ3JHLMP8gSs/xZWgIG7duvJvTB+Cth64cHLOveTe40WCa7DtLyuzsLi0vJJdza2tb2xu5bd3GjqMFWV1GopQtTyimeCS1YGDYK1IMRJ4gjW92+rIb94xpXkob2AYMTcgfcl9TgkYqZs/7AC7BxUkF4RLnDrFnzeuxhD6Pk47ET++6uYLdskeA88TZ0oKaIpaN//Z6YU0DpgEKojWbceOwE2IAk4FS3OdWLOI0FvSZ21DJQmYdpPxPSk+MEoP+6EyJQGP1d8TCQm0Hgae6QwIDPSsNxL/89ox+GduwmUUA5N08pEfCwwhHoWDe1wxCmJoCKGKm10xHRBFKJgIczmTgjN78zxpnJSccun8ulyoFKd5ZNEe2kdHyEGnqIIuUQ3VEUUP6Am9oFfr0Xq23qz3SWvGms7soj+wPr4BQ7GccQ==</latexit>

y[r]

<latexit sha1_base64="CEudqFqlK9xyrP8nxpY4ugoPCKY=">AAAB63icbVBNS8NAEJ34WetX1aOXxSJ4kJJIQb0VvHisYD8gDWWz3bRLdzdhdyOE0L/gxYMiXv1D3vw3btoctPXBwOO9GWbmhQln2rjut7O2vrG5tV3Zqe7u7R8c1o6OuzpOFaEdEvNY9UOsKWeSdgwznPYTRbEIOe2F07vC7z1RpVksH02W0EDgsWQRI9gUUuarYFiruw13DrRKvJLUoUR7WPsajGKSCioN4Vhr33MTE+RYGUY4nVUHqaYJJlM8pr6lEguqg3x+6wydW2WEoljZkgbN1d8TORZaZyK0nQKbiV72CvE/z09NdBPkTCapoZIsFkUpRyZGxeNoxBQlhmeWYKKYvRWRCVaYGBtP1YbgLb+8SrpXDa/ZuH1o1luXZRwVOIUzuAAPrqEF99CGDhCYwDO8wpsjnBfn3flYtK455cwJ/IHz+QMaGY47</latexit>

�s

<latexit sha1_base64="qw9RkBrv3os+0uSeMJgl8lcq7F0=">AAAB8HicbVDLSgNBEJyNr7i+oh69DAbBU9iVgHoLePEYwTwgWcLspDcZMo9lZlYIS37Ck6AgXv0dT/6Nk2QPmljQUFR1090Vp5wZGwTfXmljc2t7p7zr7+0fHB5Vjk/aRmWaQosqrnQ3JgY4k9CyzHLophqIiDl04snd3O88gTZMyUc7TSESZCRZwiixTur2lYARGZhBpRrUggXwOgkLUkUFmoPKV3+oaCZAWsqJMb0wSG2UE20Z5TDz+5mBlNAJGUHPUUkEmChf3DvDF04Z4kRpV9Lihfp7IifCmKmIXacgdmxWvbn4n9fLbHIT5UymmQVJl4uSjGOr8Px5PGQaqOVTRwjVzN2K6ZhoQq2LyPddCuHqz+ukfVUL67Xbh3q1ERR5lNEZOkeXKETXqIHuURO1EEUcPaNX9OZp78V79z6WrSWvmDlFf+B9/gChvJAL</latexit>

��
s = L�s

<latexit sha1_base64="FOuNNYKgdQ64B7XY6k63PG/AW7I=">AAAB/3icbVDLSgMxFM3UVx1fo+LKTbCIrsqMFNSFUHDjwkUF+4B2GDJp2obmMSQZoQxd+CmuBAVx63e48m9M2xG09cCFk3PuJfeeOGFUG9//cgpLyyura8V1d2Nza3vH291raJkqTOpYMqlaMdKEUUHqhhpGWokiiMeMNOPh9cRvPhClqRT3ZpSQkKO+oD2KkbFS5B10JCd9FOkTeAVvfx6RV/LL/hRwkQQ5KYEctcj77HQlTjkRBjOkdTvwExNmSBmKGRm7nVSTBOEh6pO2pQJxosNsuv4YHlulC3tS2RIGTtXfExniWo94bDs5MgM9703E/7x2anoXYUZFkhoi8OyjXsqgkXCSBexSRbBhI0sQVtTuCvEAKYSNTcx1bQrB/M2LpHFWDirly7tKqerneRTBITgCpyAA56AKbkAN1AEGGXgCL+DVeXSenTfnfdZacPKZffAHzsc3iRGU5Q==</latexit>

��
s = L�s

<latexit sha1_base64="FOuNNYKgdQ64B7XY6k63PG/AW7I=">AAAB/3icbVDLSgMxFM3UVx1fo+LKTbCIrsqMFNSFUHDjwkUF+4B2GDJp2obmMSQZoQxd+CmuBAVx63e48m9M2xG09cCFk3PuJfeeOGFUG9//cgpLyyura8V1d2Nza3vH291raJkqTOpYMqlaMdKEUUHqhhpGWokiiMeMNOPh9cRvPhClqRT3ZpSQkKO+oD2KkbFS5B10JCd9FOkTeAVvfx6RV/LL/hRwkQQ5KYEctcj77HQlTjkRBjOkdTvwExNmSBmKGRm7nVSTBOEh6pO2pQJxosNsuv4YHlulC3tS2RIGTtXfExniWo94bDs5MgM9703E/7x2anoXYUZFkhoi8OyjXsqgkXCSBexSRbBhI0sQVtTuCvEAKYSNTcx1bQrB/M2LpHFWDirly7tKqerneRTBITgCpyAA56AKbkAN1AEGGXgCL+DVeXSenTfnfdZacPKZffAHzsc3iRGU5Q==</latexit>

��
s = L�s

<latexit sha1_base64="FOuNNYKgdQ64B7XY6k63PG/AW7I=">AAAB/3icbVDLSgMxFM3UVx1fo+LKTbCIrsqMFNSFUHDjwkUF+4B2GDJp2obmMSQZoQxd+CmuBAVx63e48m9M2xG09cCFk3PuJfeeOGFUG9//cgpLyyura8V1d2Nza3vH291raJkqTOpYMqlaMdKEUUHqhhpGWokiiMeMNOPh9cRvPhClqRT3ZpSQkKO+oD2KkbFS5B10JCd9FOkTeAVvfx6RV/LL/hRwkQQ5KYEctcj77HQlTjkRBjOkdTvwExNmSBmKGRm7nVSTBOEh6pO2pQJxosNsuv4YHlulC3tS2RIGTtXfExniWo94bDs5MgM9703E/7x2anoXYUZFkhoi8OyjXsqgkXCSBexSRbBhI0sQVtTuCvEAKYSNTcx1bQrB/M2LpHFWDirly7tKqerneRTBITgCpyAA56AKbkAN1AEGGXgCL+DVeXSenTfnfdZacPKZffAHzsc3iRGU5Q==</latexit>

���
s = (L/M)�s

<latexit sha1_base64="mo5olILV93mJyxWApOfmRQSwfAs=">AAACBHicbVDLSsNAFJ3UV42vqDvdDBZp3dRECupCKLhxoVDBPqANYTKdtEMnmTAzEUoouPJTXAkK4tafcOXfOG0jaOuBC4dz7uXee/yYUals+8vILSwuLa/kV8219Y3NLWt7pyF5IjCpY864aPlIEkYjUldUMdKKBUGhz0jTH1yO/eY9EZLy6E4NY+KGqBfRgGKktORZex0ekh7yZLEIL2Dp+vjm6EfxrIJdtieA88TJSAFkqHnWZ6fLcRKSSGGGpGw7dqzcFAlFMSMjs5NIEiM8QD3S1jRCIZFuOvlhBA+10oUBF7oiBSfq74kUhVIOQ193hkj15aw3Fv/z2okKztyURnGiSISni4KEQcXhOBDYpYJgxYaaICyovhXiPhIIKx2baeoUnNmf50njpOxUyue3lULVzvLIg31wAErAAaegCq5ADdQBBg/gCbyAV+PReDbejPdpa87IZnbBHxgf39O0lgs=</latexit>

y[r]

<latexit sha1_base64="CEudqFqlK9xyrP8nxpY4ugoPCKY=">AAAB63icbVBNS8NAEJ34WetX1aOXxSJ4kJJIQb0VvHisYD8gDWWz3bRLdzdhdyOE0L/gxYMiXv1D3vw3btoctPXBwOO9GWbmhQln2rjut7O2vrG5tV3Zqe7u7R8c1o6OuzpOFaEdEvNY9UOsKWeSdgwznPYTRbEIOe2F07vC7z1RpVksH02W0EDgsWQRI9gUUuarYFiruw13DrRKvJLUoUR7WPsajGKSCioN4Vhr33MTE+RYGUY4nVUHqaYJJlM8pr6lEguqg3x+6wydW2WEoljZkgbN1d8TORZaZyK0nQKbiV72CvE/z09NdBPkTCapoZIsFkUpRyZGxeNoxBQlhmeWYKKYvRWRCVaYGBtP1YbgLb+8SrpXDa/ZuH1o1luXZRwVOIUzuAAPrqEF99CGDhCYwDO8wpsjnBfn3flYtK455cwJ/IHz+QMaGY47</latexit>
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Figure 1.12: Block diagram of a system that changes the sampling rate by the rational
fraction L/M . Upper panel: direct implementation by cascading interpolation by L with
decimation by M . Lower panel: integrated system in which the cascade of two lowpass
filters is replaced by a single lowpass filter.

1.4.3 Changing the sampling rate by a rational factor L/M

Changing the e↵ective sampling rate by a rational factor of L/M can be thought of as first
upsampling by L and then downsampling by M . For example, to change the sample rate
of a speech signal from 20 kHz to 16 kHz, we would first upsample by L = 4 to 80 kHz
and then downsample by M = 5 to 16 kHz. Note that 80 is the least common multiple of
the upsampling and downsampling ratios L and M .

Figure 1.12 depicts two implementations of a system that changes the e↵ective sampling
rate by the fraction L/M . The upper panel shows the direct implementation of such a
system, consisting of the cascade of upsampling by L followed by decimation by a factor
of M . The lowpass antialiasing filter that is part of most practical decimation systems is
included explicitly in the figure. In addition to the change in sampling rate, the ampli-
tude of the input will be scaled by the factor of L/M by the processing. As discussed in
the section the ideal antialiasing filter prior to decimation has a gain of 1 and a cuto↵
frequency of ⇡/M . The lowpass filter that performs the interpolation in the upsampling
module has a gain of L and a cuto↵ frequency of ⇡/L. The initial block in the upper panel
simply inserts L � 1 zeros between each successive sample of the input. The final block
contracts its input in time by a factor of M , preserving only those samples for which the
input sample index is an integer multiple of M .

The lower panel of Fig. 1.12 depicts a more e�cient implementation that replaces the
cascade of the two ideal lowpass filters. It will have a gain of L and a cuto↵ frequency
that is the minimum of ⇡/L and ⇡/M .

In summary, we have reviewed in this chapter the mathematics that are used to describe
the processes of ideal conversion of signals from continuous time to discrete time and
vice versa, known as ideal C/D and D/C conversion. We also discussed the basic math-
ematics that describe discrete-time change in sampling rate, including interpolation (or
upsampling), decimation (or downsampling), and change of sampling rate by a rational
fraction. We noted that decimation is similar to C/D conversion in a number of respects
and that interpolation is similar to D/C conversion.
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In the following chapter we will discuss techniques used to make the upsampling and
downsampling operations much more computationally e�cient.


